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A B S T R A C T

End-users base their consumption decisions not only on available budget and direct use value, but also on their
social environment. The underlying social dynamics are particularly important in the case of consumer goods
that implicate high future energy demand and are, hence, also key for climate mitigation. This paper investigates
the impact of social factors, with a focus on ‘status perceptions’, on car and appliance ownerships by urban India
households. Using two rounds of the household-level data from the India Human Development Survey (IHDS,
2005 and 2012), we test for the impact of social factors in addition to economic, demographic, locational, and
housing on ownership levels. Starting with factor analysis to categorise appliances by their latent characteristics,
we then apply the bivariate ordered probit model to identify drivers of consumption among the urban house-
holds. We find that while income and household demographics are predominant drivers of car and appliance
uptake, the household’s perception of status, instrumented by a variable measuring expenditure on conspicuous
consumption, emerges as a key social dimension influencing the uptake. The results indicate how households
identify themselves in society influences their corresponding car and appliance consumption. A deeper under-
standing of status-based consumption is, therefore, essential to designing better demand-side solutions to low-
carbon consumption.

1. Introduction

“Keeping up with the Joneses” shorthands conspicuous consump-
tion intended to convey social status and relative positional good [1–3].
It highlights the zero-sum game involved in buying a bigger car or a
larger house just to keep equal social status with neighbors and col-
leagues. Far from being an US-focussed phenomena, similar dynamics
are playing out globally. An understanding of those dynamics becomes
also increasingly relevant, as the increasing externalities of consump-
tion, in particular their direct and induced greenhouse gas emissions,
shift these social interaction from a zero-sum game to a negative-sum
game.

India as the world’s second most populated country, with car
ownership expected to grow 9-fold from 2014 to 2040, with appliance
ownership and electricity demand increasing by 5–7.8 percent annually
between 2015 and 2030, deserves to be at the center of analysis. Yet,

India’s current (c.2018) per capita energy consumption at 23.35
Gigajoules (GJ) [4] is well below the world average of 76 GJ [5]. This
low level offers high potential to shape consumption behaviour to fa-
cilitate sustainable, low-carbon and where possible, consumption-re-
ducing energy choices that are consistent with high wellbeing. In fact,
demand-side solutions that achieve wellbeing for all, while maintaining
induced energy and resource demand within limits are possible but
remain underexplored [6–8]. An increased focus on end-user pre-
ferences, habits, social norms and structural factors that shape energy
demand is warranted – keeping up with the Patels.1

Income has been studied as a predominant driver of energy con-
sumption alongside other socio-economic factors. Literature on house-
hold energy consumption patterns in India so far has explored (but not
restricted to) the determinants and drivers for cooking and lighting fuel
use [9–12], fuel switching [13–15] and transitions [16], emissions from
private transport choices [17], commuting patterns [18], and
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residential electricity use [19] across rural and urban demographics.
These studies vary by methodologies and context; yet they confirm the
relevance of income, socio-economic, demographic and locational fac-
tors among others in affecting household energy choices.

At the same time, the level of energy consumption is increasingly
seen as a key indicator of the standard of living for households.
Literature on determinants of well-being for developing countries
points towards a certain threshold of income below which households
are immune to social comparisons and instead fully focuses on im-
proving the absolute rather than relative income levels [20,21]. Above
this threshold, with the increasing affordability of a wider range of
goods, households define themselves by their purchases and experi-
ences that signal their relative standing in a group or meet the average
consumption standards of their community [22]. The social value that
households seek through their behaviour and consumption patterns
then translates into “status” [23]. This dimension of status remains
however underexplored in the investigation of household consumption
decisions.

Here, we investigate consumption choices of households focusing on
status consumption in urban India. Using microdata for urban house-
holds in India, we validate this growing relationship for car and ap-
pliance uptake by applying panel regression methods and an instru-
mental variable (IV) approach. We begin with the understanding that
car and appliance ownership would be higher among urban households
primarily on account of the higher purchasing power they hold [18].
We focus on the urban household energy consumption dynamics in
Indian cities and demand-side factors that have the potential to influ-
ence the overall urbanization trajectory towards low-carbon consump-
tion. More specifically, two end-use energy sectors including transport
and buildings are selected to inspect the role of “status” perception of
urban Indian households. The paper aims to (a) identify factors, beyond
income, which drive the choice of owning a car and household appli-
ances in urban Indian households; and (b) explain the role of house-
hold’s status in the ownership of car and electric appliances. This study
also comments on the limitation of existing data sources for a detailed
evaluation of demand-side factors that drive consumption to meet car
and appliance needs.

Our research question focuses on the role of perceived socio-eco-
nomic status in driving consumption. This question is of broader con-
cern for the social sciences at large, and specifically, those investigating
the role of energy, involving, for example, the econometricians view in
discerning not only the correlated but also tentatively causal effects,
and involving a sociological perspective on the societal transition from
needs-satisfaction towards a status-driven consumption.

This paper is organized as follows: Section 2 brings attention to
status-driven consumption for energy services in middle- and high-in-
come households, Section 3 presents the data and methodology to es-
timate the relationship between the status perceptions and car and
appliance choices, section 4 discusses the results in varying contexts,
and the final section presents conclusion and future research areas.

2. Consumption and status

The pursuit of higher status and social distinction leads to con-
spicuous household consumption [24] and an attachment to lifestyle-
based status performances. Using consumption in the development,
displacement and maintenance of social position was also suggested
through positional goods [25] and through forms of capital and social
exclusion [26]. However, conspicuous consumption alone says little
about the state of wellbeing [27]. Linssen et al. [28] find a negative
relationship between conspicuous consumption and subjective well-
being for low income rural Indian households, while Jaikumar et al.
[29] observe a positive relation, with a higher effect for below poverty
line (BPL) Indian households. A similar assessment of Russian house-
holds reveals an increase in individual happiness with increased con-
sumption of an observable good – clothes, while the same was

insignificant for the unobservable good – food [30].
Social stratification in India based on caste and gender lends het-

erogeneity to consumption patterns and behaviours in nutrition, edu-
cation, mobility and energy. This is further accentuated by western
consumption standards that reinforce norms around aspirational life-
styles. The Lok Survey from 2014 [31], found self-identified middle-
class households to have a highly optimistic view of their status in life
as well as their economic futures. Consequences of this optimism could
be seen in choice of purchases made to meet the idea of a middle-class
lifestyle of say owning a house, a car or adopting modern food habits.
Marjit et al. [32] test the existence of status-seeking behaviour for poor
households in India to find that need for social status prompts poor
individuals to spend less on food and more on status goods (non-food
items). In associating gender roles to cooking energy use in urban India,
Kishore & Spears [33] establish a causal effect between male first child
and use of clean cooking fuels in the household. While we may find
status prevalent in daily consumption practices, not enough is under-
stood about its extent and direction of influence on energy services in
India. Status from energy consumption levels can be signalled through
the kinds of domestic energy practices and the modes of meeting end-
use energy services. For instance, installing energy-efficient lights in the
house may be viewed differently to taking the bus to work daily. Lut-
zenheiser [34] suggests basing the discourse on energy and lifestyles on
empirical investigations, rather than recognizable and intuitively sa-
tisfying stereotypes.

We therefore empirically test the hypothesis that, the probability of
a household owning a car and electric appliances increases with a
higher perceived status by the household.

3. Data and methods

3.1. Data

We use data from the India Human Development Survey (IHDS)
conducted by the University of Maryland and the National Council of
Applied Economic Research [35,36]. The survey uses two-stage strati-
fication and is available as a panel dataset with two rounds of data for
2004–05 and 2011–12. In the second round of survey, around 83 per-
cent of the households were re-interviewed as well as split households
(if located within the same village or town) were added to the sample.
The panel dataset comprises of over 40,000 rural and urban house-
holds. In addition, we combine the two period household data with the
data on Eligible Women’s Profile from 2011 to 12. The data on Eligible
Women’s Profile provides data to develop instrument variables. For this
study, we restrict our sample to urban households that total around
14,000 households.

The data from the IHDS was preferred over the Indian National
Sample Survey (NSS) largely as it captures the key dimension of status
through the question asked in round II − 2012: ‘According to you, is
your household poor/middle-class/comfortable?’. The responses are
coded as Poor – 1, Middle Class – 2 and Comfortable – 3. The survey
also carries data needed for constructing the instrument variables i.e.
economic status of husband’s family for women married into the
household (detailed in Section 3.2), that is not found in other datasets.
Furthermore, the unsuitability of the latest NSS data2 (round 75th,
2017–18), which is the Household Consumer Expenditure Survey,
supports the use of IHDS. Thus, despite the age of the dataset, it proves
as the best and only source of data for the current analysis. Moreover,
recent publications have emerged with the use of the IHDS data, given
their unique features in the Indian context [37–40].

The dependent variables for the study are the ownership of car and

2 Data withheld due to data quality concerns of the survey (https://www.
business-standard.com/article/news-ani/consumer-expenditure-survey-not-to-
be-released-due-to-data-quality-issues-govt-119111501572_1.html).
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appliances by the households. While the variable for car ownership is
adapted directly from the questionnaire in its binary form (0 = does
not own a car, 1 = own a car), the variable for appliance(s) ownership
is modified using factor analysis (detailed in Section 3.2). It must be
noted that data on the frequency of use in terms of the kilometres
travelled, hourly kilowatts, or the number of cars or appliances owned
by the households is not available. The subjective nature of the re-
sponse to the question capturing status, allows us to view status as self-
perceived. This perception maybe based on the household’s relative
standing in the society, or their idea of what/who constitutes these
categories. While the term ‘comfortable’ has been identified to imply a
status higher than ‘middle class’ in the paper, ‘comfortable’ is less
commonly used in India to convey socio-economic status positions. It is
rather used colloquially to indicate a higher/better standard of living or
lifestyle. For this reason, many households belonging to higher-income
quintiles may not officially state themselves as being a ‘comfortable’
household. As this question was asked only in the second round of the
survey, any possible change in the perception of the household of their
status over time is not possible to assess. The set of exogenous re-
gressors selected for this study include economic factors – income
(monthly), occupation and dwelling quality and home ownership
status, demographic factors – years of education (highest education
attainment by any adult member in the household) and number of
members, social factors – membership to a social group (caste asso-
ciations, political party, panchayats, mahila mandal, religious groups,
NGOs, rotary clubs etc), caste, religion and structural factors – location
(living in metropolitan or metro city3). Occupation, a categorical
variable, is constructed using the main occupation of the father or
husband of the head of the household. The 6 categories adopted from
Iversen et al. [41] is created using the two-digit occupation codes from
IHDS II and detailed in the Supplementary Data Information (SI, Table
S1). The variable of dwelling quality, an indication of wealth, is bor-
rowed from Rao & Ummel [37] and is constructed using five housing-
related variables: roof material, wall material, floor material, toilet
type, and water source. Each of these dwelling characteristics is cate-
gorised as 1-modern or 0-traditional, and index for dwelling quality is
the average of all binary variable multiplied by five. A completely
modern dwelling is indicated by an index value of five. A key standout
of the IHDS panel dataset is the detailed information on income cap-
tured from various sources (farming, agricultural/non-ag, business, la-
bour, salary, remittances, government benefits4), in contrast to surveys
such as the National Sample Survey (NSS) that use consumption ex-
penditure or household assets to measure the income or economic level
of the household. A detailed description of each variable and the cor-
responding categories is provided in the SI (Table S3). Table 1 presents
the summary statistics of key household demographics.

3.2. Methods

The paper employs multiple regression analysis to explore the role
of status as a demand-side dimension in household energy consump-
tion. The variable for car ownership is taken directly as a binary cate-
gorical variable from the survey, whereas we conduct factor analysis to
group appliance ownerships with common latent characteristics into
three categories. A simple linear combination of all appliances owned
suggested insufficiency in capturing any underlying latent character-
istics that may correlate with the appliances. Factor analysis instead,
allows to explore this multidimensionality of the appliances variables
by identifying the underlying inter-relationships between them and
classify as per common, unobserved factors. Round I (2004–05) of the

IHDS survey captured 8 appliances that included Electric Fan, Colour
Television (TV), Mixer/Grinder, Refrigerator, Air Cooler, Washing
Machine, Computer and Air Conditioner, and Round II (2011–12) has
two additional appliances – Laptop and Microwave, to the list. Each of
these variables bear multiple latent features that cannot be captured in
their entirety. But if n-1 features of these 10 variables are equally
pronounced and if only one feature has opposing characteristics, then it
is possible, by comparing the meanings of the variables, to attribute a
conspicuous difference between the variables to the contrasting feature
only [42]. The units of the variables are the same and the correlation
matrix is used to obtain the eigenvalues of the factors. A preliminary
exploratory analysis was conducted using iterated principal factors that
retained three factors. Varimax orthogonal rotation is then used to fa-
cilitate the interpretation of factor loadings, that represent how the
variables are weighted for each factor and the correlation between the
variables and the factor [43]. The coefficients are used to obtain the
factors scores for the retained factors using the regression method.

Table 2 presents the rotated factor loading based on factor analysis
of household appliance ownership using principal component factors.
Appliances for which the factor loading is above 0.35 are grouped, such
that the minimal level for interpretation of the structure is maintained
[44]. Further, the appliance is placed in the group or category where its
factor loading is highest, as in the case for Washing Machine. Each
factor can be considered to represent the underlying economic pro-
gression in the type of appliances that a household owns. Factor 3
groups ‘basic appliances’ that can be understood to define basic stan-
dards of living for the urban Indian household – an electric fan, a TV
and a mixer/grinder5. Factor 2 groups together ‘moderate appliances’
that indicate a moderate standard of living for households that own
them. Factor 1 symbolizes ‘luxurious appliances', which includes ap-
pliances that are indicative of a more than adequate lifestyles often
characterized by higher energy consumption and economic value. The
results of factor analysis are in line with the intuitive categorization of
the appliances.

Based on the three appliance groups (basic, moderate, and luxur-
ious), we classify the level of ownership of the number of appliances
(nil to maximum), from 0 to 36 for basic appliances, 0–2 for moderate
appliances, and 0–5 for luxurious appliances. The determinants of
ownership are modelled separately for each appliance group, drawing
out contextual drivers as per appliance-category type.

Table 1
Summary statistics for key demographics in urban India, 2005 and 2012.

Variable IHDS - I (2005) IHDS - II (2012)

Mean Std. Dev Mean Std. Dev

Income (Annual) (Rs) 75,374 95,906.49 1,78,699 2,56,705.5
Monthly Consumption Expenditure

(Rs)
5618 4,798.13 12,612 11,707.39

HH Size 5.5 2.65 5.04 2.42
Age (Female), in years Na na 45.5 12.3
Age (Male), in years Na na 50 12.6
Education level, no. of schooling

years
9.5 4.65 10.5 4.62

Monthly Expenditure on electricity
(Rs)

229 293.78 425 535.72

Electricity Access (hrs/day) 17 7.67 18 6.34
Monthly Expenditure on Transport

(Rs)
292 564.84 1010 1870.9

Dwelling Quality 3.65 1.4 3.45 1.1

Note: sample size ~14,000.
Source: Authors’ analysis based on IHDS (2004–05 and 2011–12).

3 Metro cities include: Mumbai, Delhi, Kolkata, Chennai, Bangalore, and
Hyderabad.

4 Detailed income data was based on 50 different income sources queries
grouped to create 8 major income types.

5 Given cooking needs of an Indian household, mixer/grinders are one of the
first electrical appliance purchases made.

6 Increasing in order of the number of basic appliances the household owns.
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3.2.1. The model setup
The two-period data allows us to test the effect of socio-economic,

demographic and structural variables and for some cases the lagged
effect of the drivers on ownership levels. The primary objective of the
paper is to jointly study the ownership of car and appliances and the
perception of status held by the household. However, given the sub-
jective nature of perceived status, it is likely to be motivated by un-
observed characteristics. When we test for the effect of status on the
ownership of car and appliances, the case becomes complicated as
status being one of the explanatory factors could be endogenous. This
might suggest caution in interpreting the correlations as causal re-
lationships. That is, there could be possible reverse causality with asset
ownership determining the perception status held by the household, or
that the status variable is correlated to the model error, or the effect of
status is also explained by an omitted (confounding) variable. To cir-
cumvent the problems posed by these possibilities, we instrument the
perception of status with theoretically reliable and econometrically
valid variables – instrument variables.

Traditional models such as multinomial logit, ordered logit, or
nested logit models would provide inconsistent estimates in this case.
Therefore, to simultaneously model the household car/appliance own-
ership levels and status perception, a bivariate ordered probit (BOP)
model is appropriately used.

As the dependent (car, appliance ownership) and endogenous
(household perception of status) variables take the form of ordered
categorical data, we apply the two-equation BOP model [45] using the
following functions:

= + +Y x zi i i i1 1 1

'

2 1 (1)

= + +Y x Yi i i i2 1 1

'
1 2 (2)

where x ' is the vector of explanatory (exogenous) variables that include
demographic, socio-economic and structural characteristics, β is the
vector of unknown parameters, Y1 is the ordered variable for status
perception taking value from 1 to 3 andY2 is the ordered variable for car
ownership (binary value of 0 and 1) and for appliance ownership (value
from 0 to 3 for basic appliances, 0–2 for moderate appliances, and 0–5
for luxurious appliances), 1 and 2 are normally distributed error terms,
and subscript i denotes an individual observation. it the scalar coef-
ficient that estimates the effect that status perception has on ownership
of car or appliance.

The endogeneity of Y1, the perception of status, implies that it could
depends on explanatory factor(s) in addition to those included in x

'.
This endogeneity results in the correlation among the error terms in Eq.
(1) – the outcome equation, and Eq. (2) – the endogenous regression.
This endogeneity of status perception is tested using the Durbin–Wu–-
Hausman test [46–48], which rejects the null hypothesis that the

household’s perception of status is exogenous. The likelihood ratio tests
across the two models show a simultaneous relationship between status
and ownership levels, where status is endogenous to the ownership of
car or appliances at 1% level of significance. The significant test scores
that suggested endogeneity of Y1 justify the model specifications. This
estimation process allows us to test for a causal relationship between
perceived status and car/appliance ownership levels.

To address the issue of endogeneity and improve the identification
properties of the model, we make use of instrument variable (IV) esti-
mation approach. A valid and reliable IV must satisfy two essential
criteria [49]. First, the relevance criterion requires the instrument to be
theoretically justified and statistically correlated (after controlling for
all other exogenous variables) with the endogenous variable. Second,
the exogeneity criterion requires that the instrument must be un-
correlated with the error terms. This criterion relies on strong theore-
tical argumentation that eliminate a direct effect of the IV on the de-
pendent variable, or a reverse effect of the dependent variable on the
instruments. We begin by constructing two instruments (zi, in Eq. (1))
namely the share of monthly expenditure on conspicuous consumption
(continuous variable) from the Household Data and the economic status
of husband’s family7 (relative to natal family) for women married into
the household (categorical variable) from the Eligible Women’s Profile
(further details of IV creation in SI, Table S4).

Conspicuous consumption and status were first described by Veblen
[24]. Further studies for high-income [50,51] and low to middle-in-
come countries [52,53] have examined the expenditure on conspicuous
consumption and the associated consumption patterns to describe
status signalling across sub-populations (rural–urban, religion, race and
ethnicities etc.). The IV created for this analysis does not include ex-
penditure made on public or private transport or household appliances
by the household, thereby lending no direct effect on the ownership of
cars or appliances. The IV of economic status of the husband’s family
derives significance from the traditional arranged marriages (largely
prevalent in India) and the focus on family systems. The purpose of
marriages is to further the family’s economic and social position. Given
the dominantly patriarchal structure of the society, the economic status
of the husband’s family at the time of the wedding, strongly reflects the
overall perceived status of the household the woman is married into.

The absent relation between the IV and dependent variable (car or
appliance ownership) is confirmed by a low (< 10%) Pearson’s corre-
lation coefficient.

We apply the two constructed instrument variables to address the
issue of endogeneity of the status variable. The relevance of the two
instruments is tested in the first-stage regression by relying on the two-
stage least square estimates. The over-identification (significant Sargan
and Basmann chi-sq. test scores) of two IVs led to testing each of the IVs
separately. After controlling for all the exogenous regressors, the F –
statistic for the IV – share of monthly expenditure on conspicuous
consumption is found significant and higher than 10 [49], demon-
strating it to be a strong instrument with high correlation to status
perception. The F-statistic was lower than 10 and insignificant for the
IV – economic status of the husband’s family. As a result, we drop the
second IV. The outcome model (Eq. (2)) is finally estimated using the
share of monthly expenditure on conspicuous consumption as the IV for
status perception.

As a robustness check of the chosen IV – share of monthly ex-
penditure on conspicuous consumption, varying versions were tested by
altering the categories for conspicuous consumptipn and scale of mea-
sure (see SI).

The explanatory variables in the model satisfy the conditions for
exogeneity such as Ε(xi , εi) = 0 and Ε(zi ,εi) = 0.

Table 2
Factor analysis results with factor loadings of household appliances.

Appliances Factor 1
(Luxurious
Appliances)

Factor 2
(Moderate
Appliances)

Factor 3 (Basic
Appliances)

Mixer/Grinder 0.23 0.32 0.39
Colour TV 0.06 0.19 0.75
Air Cooler 0.14 0.42 0.17
Electric Fan 0.02 0.10 0.49
Refrigerator 0.23 0.74 0.27
Air Conditioner 0.54 0.15 0.04
Washing Machine 0.54 0.45 0.10
Computer 0.50 0.25 0.09
Laptop 0.51 0.11 0.06
Microwave 0.53 0.06 0.05

Note: The factor loadings for the variables above 0.35 and considered under the
respective factors are marked in bold.
Source: Authors’ analysis based on IHDS Data 2011–12.

7 Variable constructed from Eligible Women’s Profile 2011–12 dataset.
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Fig. 1. Appliance and car ownership trends in urban India, 2005 and 2012. The graphs show the relative distribution of appliance and car ownership across income
quintiles. The figures show that appliance and car ownership is distributed more equally across income segments in 2012 compared to 2005, even as all income
segments obtain more appliances. Note: Data on Laptop and Microwave ownership was captured only in the second round of IHDS. Data Source: IHDS (2005 and
2012).
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4. Results and discussion

4.1. Appliance and car ownership variation with income

The evolving nature of the Indian consumer is driven by the rising
affluence and urbanization, amongst other factors [54]. The asset ac-
quisition across households for both rounds is illustrated in Fig. 1,
which plots the relative ownership level across income quintiles (i.e.,
the number of households in that quintile owning an asset by the total
number of households owning the asset). The income quintiles are es-
timated for the two rounds. The income in 2004–05 is inflation adjusted
to 2011–12 prices, facilitating comparison across two years.

As incomes rise, greater shares of households own assets, con-
forming to expectations. Of households owning a car 3.56 percent in
2012 were in the lowest quintile, while nearly 65 percent were in the
highest income quintile. Similar increasing trends are also observed
across all appliances as well, varying by the degree of increase over the
income classes. The same year, a rapid increase in the share of house-
holds owning appliances while transitioning from the fourth to fifth
quintile is seen for ‘capital intensive high electricity consuming appli-
ances’ such as Air Conditioner, Washing Machine, Computer, Laptop,
and Microwave. For these appliances, the income effect is found to be
the strongest at the highest income levels and moderate at lower and
middle incomes. The trend is not as drastic for Electric Fans and Color
TV that present only a marginal increase over income classes, as it can
be expected to be commonplace in urban households.

Comparative analysis is done at two levels of comparisons – first
across quintiles for the same year, second between the two years. The
data indicates interesting patterns when these household shares are
compared over the two survey years. Over 2004–05 to 2011–12, Q1 to
Q3 have seen a faster increase in appliance ownership than Q4 and Q5
across nearly all assets. This indicates marginally higher equality (in
appliance ownership) across income classes. As a consequence, even as
more households in the top two quintiles possess appliance in absolute
terms in 2012, their share is now smaller. This trend suggests that the
increase in the number of households that owned car and appliances
was higher in lower- and middle-income households than in upper
middle- and higher-income households. Relative to 2005, where the
major share of households owning cars and appliances were in the
higher incomes, by 2012 this share is being shared by middle incomes
as well. Two movements are likely to be in action here – the movements
of households within the same income quintiles and the movements
between quintiles (low to middle).

This expansion of the middle-income class, despite varied defini-
tions across emerging studies, has been explored as the shifting of be-
haviours and spending patterns of the evolving consumer beyond cer-
tain income levels from necessities to choice-based ones [54,55] and
rise in self-identification as middle class for the aspirational poor [56].
This is also evident in the data with over 60% of urban households in
2012 perceiving themselves as middle class. Across income quintiles
(Fig. 2), even at the lowest income quintile, over 40% of the households
stated themselves to be middle class. The perception of being poor fell
and that of being comfortable increased with higher income quintiles
falling in line with the common base of understanding. However, across
all income quintiles the perception of being a middle-class household
was dominant.

4.2. Changing ownerships rates with status

Plotting the category-wise appliance stock across status levels, we
see number of appliances (> 0) being owned under each category in-
creasing with improving status levels. This was the highest in case of
Basic appliances, with 100 percent households owning at least one of
the appliance. Uptake of Moderate and Luxurious appliances also un-
derwent stark increases, but most households focused on owning 1–2
appliances as the status improved.

Figs. 3 and 4 plot how the car and appliance respectively ownership
levels, respectively, change across the status perceptions, described as
poor, middle class and comfortable, that was asked in the second round
of the survey. The share of households owning a car increases as the
status claim change from being poor to middle class to comfortable. A
similar trend is seen for appliances.

Examining the three status perception categories independently, it
becomes evident that households that perceive themselves as
‘Comfortable’ own a larger number of appliance or have a car, as
compared to those who view themselves as ‘Middle Class’. Amongst
households that were ‘Comfortable’, majority owned the Basic (100%),
Moderate (90%) and Luxurious (67%) appliances. While it is not a
majority, nearly 40% of Comfortable households owned a car. For the
‘Middle Class’ households, only 30 percent owned Luxurious appli-
ances, though a majority owned Moderate (64%) and Basic (99%) ap-
pliances. Only a share of 8% ‘Middle Class’ household owned a car.
Thus, the self-perception of socioeconomic status is positive with the
number and the kind of appliance and car one owns.

4.3. Factors explaining car and appliance ownerships

We estimate the BOP model jointly with Eqs. (1) and (2) using the
maximum likelihood method to establish a statistically significant
correlation between the perception of status held by the households and
their probability of ownership of a car or appliances across categories. A
positive (negative) value of a coefficient estimate indicates an increase
(decrease) in the probability of ownership of a car or appliances (as
applicable). Table 3 presents the two-equation BOP model regression
results8 for car ownership, and the appliance categories separately –
basic appliances, moderate appliances and luxurious appliances. The
table presents the estimated coefficients of the regressors for household
status perception, Eq. (1), in the top part and the estimated coefficients
for car and appliance category ownership, Eq. (2), in the lower part.

As the key focus of the paper – the effect of status perception and the
probability of ownership of car and appliances is revealed by gamma
( ), which is positive and significant across all cases. The results in-
dicate a moderate heterogeneity in the impact of status on ownership
levels. The effect is strongest for luxurious appliances (1.02) that in-
clude air conditioner, washing machine, microwave, computer and
laptop. The increasing ownership of such appliances is indicative that
households’ desire to live affluent lifestyles marked by comfort and
convenience over toil and higher costs, improved service performances9

as well as a visual testament of economic progress and social con-
spicuousness. At the same time, the entry of microwaves and washing
machines into homes could free women from domestic chores, enabling
them to enter the workforce and contributing to the household income.
Yet for India, over 70 percent of the households surveyed are yet to own
a luxurious appliance. So as households own more of these appliances,
they perceive themselves as a more comfortable household relative to a
poor or middle-class household. A gamma value of 0.92 for the impact
of status on car ownership reiterates the value of higher status the so-
ciety accords to owning a car. The similar and significant correlation of
status perception with owning basic and moderate appliances (0.87 and
0.82 respectively), suggests that while some of these appliances are
needed for meeting primary living standards, households owning more
(than one) or all appliances in the categories are perceived better-off
than those who own lesser.

Analysing the regression estimates for household perception of

8 The magnitude of the coefficients cannot be interpreted as they differ by
scale factor.

9 Microwaves allow food to be reheated, saving cooking time; Washing
Machines automate clothes washing tasks enabling time saving benefits and
transforming the washing experience; Air conditioners provide better cooling
than Air coolers in humid areas.
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status across the models for car and appliances, most variables in
consideration have a significant and similar impact. Improvements in
economic characteristics of the household – income, occupation status,
education, dwelling quality and home ownership – that are also in-
dicative of household wealth, positively affect the perception of status.
This is consistent with previous studies that show that an individual or
household’s material conditions impact their personal and social iden-
tities [57,58].

To strengthen the estimated effect of status perception on car and
appliance ownership, marginal effects10 of status and income, the most

common cash-based measure of status and class, is presented in Table 4.
For a 10% increase in the monthly income of the household, the
probabilities of owning a car or upto 4 luxurious appliances are ob-
served to increase by 28.11% and 25.95%, respectively. Likewise, with
the household perceiving itself as middle class increases the probability
of owning a car by 12.5% as compared to when it perceives itself

Fig. 2. Perceived status by income quintiles in urban India, 2012. Data source: IHDS (2005 and 2012).

Fig. 3. Car ownership by Status in urban India, 2012. Data Source: IHDS (2012).

10 In case of income, marginal effects measure the % change in population of
car or appliance owners if all households had 10% more income. For status, the

(footnote continued)
marginal effects measure the % change in the population of car or appliance
owners, if the status perception shifted from being perceived as poor to middle
class, and from middle class to being comfortable, established exogenously
through a 10% increase in the share of monthly expenditure on conspicuous
consumption.
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comfortable (0.92% only). This likely indicates the middle class as-
piration of ‘owning’ a car, while a comfortable would be more associate
with the car brand, quality, count or other features of a car (currently
beyond the scope of study).

Barring for 1 or 2 basic appliances, the marginal effect of income
and status on ownership is positive and significant with increasing
number of appliances owned. Interestingly, the marginal effect of status
on basic and moderate appliances is higher when a household perceived
itself as middle class than comfortable. This effect is reversed in case of
luxurious appliances, wherein the marginal effect of a comfortable
status is higher for consecutive appliance ownership relative to a
middle class perception. This reiterates the strongest status effect on
luxurious appliances as also indicated by the gamma coefficient.

In addition to wealth indicators, participation in social groups or
organisation has a positive impact, while the caste category has a ne-
gative influence on the perception of status. Relative to the Brahmin
group (having a high social standing in the society), for households
belonging to forward/general categories, or Scheduled Castes,
Scheduled Tribes or Other Backward Classes (OBC) groups, the per-
ception of status falls. This impact is reflective of the inherent property
of caste that continues to exist in India and extends to the status re-
presentation by households [59].

Regression estimates for car ownership reveal income and religion
with significant positive effects. While the positive income and car
ownership correlation is consistent with previous research and ex-
pectations, an increase in the likelihood of car ownership for house-
holds as the religious identity of the household changes from Hindu to
Muslim, to Christian, Sikh, Buddhist, Jain, Other or No religion, is in-
teresting. A similar correlation is seen between religion and ownership
of all appliance categories11. The variations in consumption patterns
across religious groups was studied by Hirschman[60], concluding that
religious affiliation may infact serve as a source of varying consumer
behaviour and by extension on purchase decisions. The diverse

relationship between private transportation and religion in India was
also examined by Ahmad et al. [17,61]. To additionally ascertain why
one religious group has a higher likelihood of asset purchases relative to
another, the religion–asset ownership dynamics deserves a deeper in-
vestigation, currently outside the scope of the paper.

Across appliance categories, income and occupation are significant
determinants for basic appliances, however negatively. This could in-
dicate that with increasing incomes and improving occupational status,
households do not look to purchase all of the basic appliances (as ca-
tegorised in this paper), but instead invest elsewhere. An improvement
in the quality of dwelling increases the probability of owning moderate
appliances, as Rao and Ummel [37] document for refrigerators in India.
The negative effect of owning a house on the probability of owning
basic appliances can be explained by the fact that when a household
purchases a home, they are more likely to already possess the basic
appliances such as electric fan and TV, and not purchase more. At the
same time, relative to a household in a non-metro, living in a metro city
increases the probability of a household owning basic appliances.

The effect of social group membership challenges prior expectations
for appliance ownerships. Membership of social groups or organisations
negatively influences moderate and luxurious appliances ownership
levels while increasing probability of basic appliance ownership. This
could mean that elements of social groups – such as which the kind of
group or specific features of appliances – brands, technology, features,
that may influence the distinctiveness to become essential in in-
vestigating the decision path of more expensive and conspicuous ap-
pliance purchases. This also demonstrates that as we move from pri-
mary to more status-oriented appliances, how social identities shape
decisions become complex to comprehend. Subtle shifts in the social
context can dramatically change the groups we identify with at any
instant [17,61]. The caste of the hosuehold negatively influences the
ownership of moderate and luxurious appliances. That is, as caste ca-
tegories change from Brahmin to Other Backward Classes (OBC) to
Scheduled Castes (SC) and Scheduled Tribes (ST), the likelihood of
appliance ownerships fall. Caste backgrounds have continued to define
opportunities available to indviduals, even in the 21st Century. Despite
controlling for economic indicators such as education and income, the

Fig. 4. Number of appliance ownership by status in urban India, 2012. Data Source: IHDS 2012.

11 The role of income and education is similar across the caste categories. This
effect is tested through an interaction between Caste and Income and Caste and
Education(See SI,Table S9)
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decreasing appliance ownership for castes considered lower order social
groups (SC, ST and OBC) and low on wellbeing indicators indicates of
the continuing caste disparities and inequalities in opportunities [62].
While the varying association between social factors such as caste and
asset ownership requires further exploration into the socio-cultural
dynamics in India, these findings demonstrate the importance of non-
economic factors.

Since 2000, the electricity consumption in Indian homes has in-
creased threefold. The appliance basket comprising fans, TV, re-
frigerators, air conditioners, air coolers and water heaters contribute to
around 50–60% of the total electricity consumption in India [63]. A
survey of low-income houses in Rajkot, Gujarat in 2017 report that fans,
TVs and refrigerators form bulk of the appliances used within afford-
able housing units, while a survey of households in Delhi the same year

Table 3
Regression estimates for the (simultaneous) bivariate ordered probit model.
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captures rising appliance ownerships with dramatic jumps for re-
frigerator and air conditioners since 2011 [64]. Furthermore, industry
and market studies foresee India to experience exponential growth in
the AC market in the next decade [65]. While urban centers serve as
sweet spots for car manufacturers to target affluent consumers, the
macroeconomic and demographic trends point to shift from two- to
four-wheelers. Using the survey data (2015) of residents from Banga-
lore, Delhi and Kolkata, Bansal et al. [66] predict 72% of the population
to own cars by 2030.

Recent studies, focussing on India and other emerging countries,
have explored the deep association of ownership of car and home ap-
pliances with that of social status, lending support our findings. For
instance, Nielsen & Wilhite [67] argue that Tata Nano, a compact city
car manufactured and marketed by Tata Motors as inexpensive with a
launch price of US$2500 in the year 2008, could not maintain sales
volume, primarily because of the inherent tag of a cheap car, thus
failing to reflect “status”. Its negative identity connotation, an adverse
or incomplete inclusion into the new middle class, was unable to appeal
to the masses. In another case, despite bicycle stigmatizing mobility
practice in India, the new middle classes of Bangalore opted for high-
end bicycles with special gears as it enabled them to maintain their
social status in personal and professional circles [68]. Tracing social
process in cooking practices, Wang and Bailis [69] find that the shift
away from traditional towards modern cookstoves was led by the desire
to disassociate with the social stigma of using old and dirty modes of
cooking. Drawing on social practice theory, Hansen et al. [70] argued
that status plays one of the major roles in the dramatic increase in
consumption, for instance, demand for buildings built for air con-
ditioning as air conditioning becomes a social identifier, using India
and Vietnam as case studies.

5. Conclusion

The paper examines the patterns of car and appliance ownership
across income classes and tests its relationship with status perception
using household-level survey data. Using the instrumental variable
approach, we establish a causal relationship between car/appliance
ownership and perception of status. As the self-perception of status held
by the household improves the probability of the household purchasing
or owning a car or appliance(s) increases. Specifically, after controlling
for income, social aspiration increases consumption of cars and appli-
ances. The results highlight the relevance of urban household’s notion
about their relative standing in society when comparing the assets they
own. Status emerges as a stronger factor than other non-income factors
considered in the analysis.

In line with previous studies, household characteristics such as
household demographics, living in metros versus non-metros, house-
hold size and housing quality factors influence car and appliance
ownerships. Importantly, we find the association with social groups –
belonging to a caste, religion and social group membership - to sig-
nificantly impact the ownership of car, and appliances. Over the seven-
year period between the surveys, the strongest increase in ownership of
car and luxurious appliances is seen in households from the middle-
income quintile (Q3), a section of which (6%) also identifies themselves
with being of comfortable status. Acknowledging methodological
shortcoming, the notion of ‘comfortable’ households in the Indian

context has been elaborated in Section 3.1. A significant share
(40–50%) of low-income households (Q1-Q2) identifying themselves as
middle class demonstrated that the perception of status preceded the
actual income levels. For the emerging middle class that is not defined
by the income alone but also by the perception and self-identification,
status thus could become a key criteria for energy demand decisions:
ownership of cars and appliances seems to allow people to associate
themselves with a higher status relative to households with similar
socioeconomic characteristics but lacking these goods.

Importantly, the instrument variable approach allowed us to de-
termine a direction of causality in the relationship between car/appli-
ance ownership and the perception of status held by the household.
Households that view themselves as middle class relative to being poor,
and those that perceive themselves comfortable relative to being middle
class, have a higher probability of owning a car and multiple appliances
(across all the categories). This could indicate that the aspiration for a
more comfortable lifestyle may prompt households to purchase more
energy intensive goods. Aspirations often act as motivations that lead
households to strive stronger for consumer goods that may not be im-
mediately affordable but would be desirable in the future. This steady
aspiration can change spending patterns of the new Indian consumer
towards goods that provide a higher status value (conspicuously) but
with fewer functional and practical utility. The increasing affordability
of aspirational goods may pivot the needs of even value-conscious
Indian consumers. Furthermore, the shifting of family structures – joint
families giving way to nuclear households – has seen a corresponding
shift in basing consumption decisions on lifestyle considerations and
the need to ‘keep pace’ [54]. The social nature of consumption stimu-
lated by online shopping and social media exposures add to this pace.
While concerns remain on characterising a comfortable lifestyle that is
also a low-carbon one, status-based consumption in the emerging
country context demand deeper investigation. This calls for a renewed
focus on status signalling in consumption research while also enabling
future household surveys to capture a higher resolution on facets of
social status and its interaction, in particular, with the use of energy
services.

Consumption patterns tend to change ahead of incomes [71]. In
light of urbanization, social mobility and rising affluence, the self-
identified middle-class households with their aspirational standards of
living emerge as the potentially largest consumers market. These find-
ings move in the direction of identifying role of social factors in car and
appliance uptake and can inform designing demand-side solutions to
slowing residential energy demand and lifestyle contributions to cli-
mate change mitigation.

Declaration of Competing Interest

The authors declare that they have no known competing financial
interests or personal relationships that could have appeared to influ-
ence the work reported in this paper.

Acknowledgements

Authors are thankful to Barbora Sedova for her help with the IHDS
data. Anjali Ramakrishnan thanks German Academic Exchange Service

Table 4
Marginal effects.

Owning a Car Basic Appliances Moderate Appliances Luxurious Appliances

1 2 3 1 2 1 2 3 4 5

Monthly Income 28.11 −7.47 −3.45 4.60 1.08 11.10 7.21 13.32 19.30 25.92 36.66
Status – Middle class 12.49 −7.39 −3.63 4.65 0.71 7.90 0.40 0.77 1.16 1.61 2.39
Status – Comfortable 0.92 −0.54 −0.27 0.34 0.05 0.58 5.49 10.56 15.77 21.87 32.61

A. Ramakrishnan, et al. Energy Research & Social Science 70 (2020) 101742

10



(57299294) for financial support. Sohail Ahmad's acknowledges
funding received via UK Research and Innovation, and administered
through the Economic and Social Research Council, as part of the UK
Government's Global Challenges Research Fund (Ref: ES/P011020/1).

Appendix A. Supplementary data

Supplementary data to this article can be found online at https://
doi.org/10.1016/j.erss.2020.101742.

References

[1] R.H. Frank, Choosing the Right Pond: Human Behavior and the Quest for Status,
Oxford University Press, New York, NY, US, 1985.

[2] L. Huang, H. Shi, Keeping up with the Joneses: from conspicuous consumption to
conspicuous leisure? Oxf. Econ. Pap. 67 (2015) 949–962, https://doi.org/10.1093/
oep/gpv021.

[3] M. Christen, R.M. Morgan, Keeping up with the joneses: analyzing the effect of
income inequality on consumer borrowing, Quant. Mark. Econ. 3 (2005) 145–173,
https://doi.org/10.1007/s11129-005-0351-1.

[4] CSO, Energy Statistics, MOSPI. (2019) 123. http://www.mospi.gov.in/sites/
default/files/publication_reports/Energy%20Statistics%202019-finall.pdf.

[5] BP, Statistical Review of World Energy: Primary energy, BP Glob. (2018). https://
www.bp.com/en/global/corporate/energy-economics/statistical-review-of-world-
energy/primary-energy.html (accessed September 15, 2019).

[6] F. Creutzig, B. Fernandez, H. Haberl, R. Khosla, Y. Mulugetta, K.C. Seto, Beyond
technology: demand-side solutions for climate change mitigation, Annu. Rev.
Environ. Resour. 41 (2016) 173–198, https://doi.org/10.1146/annurev-environ-
110615-085428.

[7] F. Creutzig, J. Roy, W.F. Lamb, I.M.L. Azevedo, W.B. de Bruin, H. Dalkmann,
O.Y. Edelenbosch, F.W. Geels, A. Grubler, C. Hepburn, E.G. Hertwich, R. Khosla,
L. Mattauch, J.C. Minx, A. Ramakrishnan, N.D. Rao, J.K. Steinberger, M. Tavoni,
D. Ürge-Vorsatz, E.U. Weber, Towards demand-side solutions for mitigating climate
change, Nat. Clim. Change. 8 (2018) 260, https://doi.org/10.1038/s41558-018-
0121-1.

[8] L. Mundaca, D. Ürge-Vorsatz, C. Wilson, Demand-side approaches for limiting
global warming to 1.5 °C, Energy Effic. 12 (2019) 343–362, https://doi.org/10.
1007/s12053-018-9722-9.

[9] B. Viswanathan, K.K. Kumar, Cooking fuel use patterns in India: 1983–2000 –
ScienceDirect, Energy Policy 33 (2005) 1021–1036. https://www.sciencedirect.
com/science/article/pii/S0301421503003331 (accessed September 16, 2019).

[10] V.L. Pandey, A. Chaubal, Comprehending household cooking energy choice in rural
India Elsevier Enhanced Reader, Biomass Bioenergy.35 (2011) 4724–4731. https://
doi.org/10.1016/j.biombioe.2011.09.020 (accessed September 16, 2019).

[11] R. Sehjpal, A. Ramji, A. Soni, A. Kumar, Going beyond incomes: dimensions of
cooking energy transitions in rural India – ScienceDirect, Energy. 68 (2014)
470–477. https://www.sciencedirect.com/science/article/pii/
S0360544214000930 (accessed September 16, 2019).

[12] S. Pachauri, An Energy Analysis of Household Consumption: Changing Patterns of
Direct and Indirect Use in India, Springer Netherlands, 2007. https://www.
springer.com/gp/book/9781402043017 (accessed September 16, 2019).

[13] S. Ahmad, J.A. Puppim de Oliveiraac, Fuel switching in slum and non-slum
households in urban India – ScienceDirect, J. Clean. Prod. 94 (2015) 130–136.
https://www.sciencedirect.com/science/article/pii/S0959652615000761#! (ac-
cessed September 16, 2019).

[14] R. Khosla, N. Sircar, A. Bhardwaj, Energy demand transitions and climate mitiga-
tion in low-income urban households in India, Environ. Res. Lett. 14 (2019)
095008, , https://doi.org/10.1088/1748-9326/ab3760.

[15] A.S. Kamat, R. Khosla, V. Narayanamurti, Illuminating homes with LEDs in India:
Rapid market creation towards low-carbon technology transition in a developing
country, Energy Res. Soc. Sci. 66 (2020) 101488, , https://doi.org/10.1016/j.erss.
2020.101488.

[16] S. Pachauri, L. Jiang, The household energy transition in India and China, Energy
Policy 36 (2008) 4022–4035, https://doi.org/10.1016/j.enpol.2008.06.016.

[17] S. Ahmad, G. Baiocchi, F. Creutzig, CO2 emissions from direct energy use of urban
households in India, Environ. Sci. Technol. 49 (2015) 11312–11320, https://doi.
org/10.1021/es505814g.

[18] S. Ahmad, F. Creutzig, Spatially contextualized analysis of energy use for com-
muting in India, Environ. Res. Lett. (2019), https://doi.org/10.1088/1748-9326/
ab011f.

[19] A. Chunekar, A. Sreenivas, Towards an understanding of residential electricity
consumption in India, Build. Res. Inf. 47 (2019) 75–90, https://doi.org/10.1080/
09613218.2018.1489476.

[20] A.E. Clark, P. Frijters, M.A. Shields, Relative income, happiness, and utility: an
explanation for the easterlin paradox and other puzzles, J. Econ. Lit. 46 (2008)
95–144, https://doi.org/10.1257/jel.46.1.95.

[21] R. Macculloch, Happiness & economics; how the economy and institutions affect
human well-being, Econ. J. 113 (2003) F409–F411, https://doi.org/10.1111/1468-
0297.13918.

[22] A.H. Danlami, S.-D. Applanaidu, R. Islam, Axiom of the relative income hypothesis
and household energy choice and consumption in developing areas: empirical
evidence using Verme model, Kasetsart J. Soc. Sci. 39 (2018) 422–431, https://doi.

org/10.1016/j.kjss.2018.06.010.
[23] J.S. Brooks, C. Wilson, The influence of contextual cues on the perceived status of

consumption-reducing behavior, Ecol. Econ. 117 (2015) 108–117, https://doi.org/
10.1016/j.ecolecon.2015.06.015.

[24] T. Veblen, The Theory of the Leisure Class; An Economic Study of Institutions, New
York : The Macmillan Company, 1899. http://archive.org/details/
theoryofleisurec00vebliala (accessed January 17, 2019).

[25] F. Hirsch, Social Limits to Growth., Harvard University Press, Cambridge, Ma, 1976.
[26] P. Bourdieu, The Forms of Capital, in: J. Richardson (Ed.), Handb. Theory Res.

Sociol. Educ., Blackwell Publishers Ltd, Oxford, UK, 1986, pp. 241–58. https://doi.
org/10.1002/9780470755679.ch15.

[27] R. Wilkinson, K. Pickett, The Spirit Level: Why Equality is Better for Everyone, 2nd
ed., Penguin, London, 2010.

[28] R. Linssen, L. van Kempen, G. Kraaykamp, Subjective well-being in rural India: the
curse of conspicuous consumption, Soc. Indic. Res. 101 (2011) 57–72, https://doi.
org/10.1007/s11205-010-9635-2.

[29] S. Jaikumar, R. Singh, A. Sarin, ‘I show off, so I am well off’: subjective economic
well-being and conspicuous consumption in an emerging economy, J. Bus. Res. 86
(2018) 386–393, https://doi.org/10.1016/j.jbusres.2017.05.027.

[30] R. Perez-Truglia, A test of the conspicuous–consumption model using subjective
well-being data, J. Socio-Econ. 45 (2013) 146–154, https://doi.org/10.1016/j.
socec.2013.05.012.

[31] D. Kapur, M. Vaishnav, Being middle class in India, The Hindu, 2014. https://www.
thehindu.com/opinion/op-ed/being-middle-class-in-india/article6673580.ece (ac-
cessed January 22, 2019).

[32] S. Marjit, S. Santra, K.K. Hati, Status Seeking Behavior of the Poor: A Study on India,
CESifo Group Munich, 2018. https://ideas.repec.org/p/ces/ceswps/_7213.html
(accessed January 22, 2019).

[33] A. Kishore, D. Spears, Having a son promotes clean cooking fuel use in Urban India:
women’s status and son preference, Econ. Dev. Cult. Change 62 (2014) 673–699,
https://doi.org/10.1086/676330.

[34] L. Lutzenhiser, A cultural model of household energy consumption, Energy 17
(1992) 47–60, https://doi.org/10.1016/0360-5442(92)90032-U.

[35] S. Desai, R. Vanneman, India Human Development Survey-II (IHDS-II), 2011-12,
2018. https://doi.org/10.3886/ICPSR36151.v6.

[36] S. Desai, R. Vanneman, N.D. National Council of Applied Economic Research, India
Human Development Survey (IHDS), 2005, (2018). https://doi.org/10.3886/
ICPSR22626.v12.

[37] N.D. Rao, K. Ummel, White goods for white people? Drivers of electric appliance
growth in emerging economies, Energy Res. Soc. Sci. 27 (2017) 106–116, https://
doi.org/10.1016/j.erss.2017.03.005.

[38] A. Pascale, S. Chakravarty, P. Lant, S. Smart, C. Greig, Surprises up the energy
ladder, SSRN. (2017) 80.

[39] A.P. Neto-Bradley, R. Choudhary, A.B. Bazaz, Tailoring residential energy provision
strategies in fast-growing cities using targeted data collection, in: Int. Conf. Smart
Infrastruct. Constr. 2019 ICSIC, ICE Publishing, Cambridge, UK, 2019, pp. 151–160.
https://doi.org/10.1680/icsic.64669.151.

[40] P. Maji, Access to modern energy, air pollution and greenhouse gas mitigation :
Inter-linking three major energy challenges facing India today, University of British
Columbia, 2019.

[41] V. Iversen, A. Krishna, K. Sen, Rags to riches?: Intergenerational occupational
mobility in India, 2016. https://hummedia.manchester.ac.uk/institutes/gdi/
publications/workingpapers/GDI/GDI_WP2016004_Iversen_Krishna_Sen.pdf.

[42] S. Ertel, Factor analysis: healing an ailing model, Universitätsverlag Göttingen,
Göttingen, 2013. http://www.doabooks.org/doab?func=fulltext&rid=15578 (ac-
cessed November 20, 2018).

[43] S.C.G. UCLA, Factor Analysis|Stata Annotated Output, Introd. SAS. (n.d.). https://
stats.idre.ucla.edu/stata/output/factor-analysis/ (accessed November 23, 2018).

[44] J.F. Hair, W.C. Black, B.J. Babin, R.E. Anderson, eds., Multivariate data analysis, 7.
ed., Pearson new internat. ed, Pearson, Harlow, 2014.

[45] W.H. Greene, D.A. Hensher, Modeling Ordered Choices: A Primer (first ed.),
Cambridge University Press, 2009. http://pages.stern.nyu.edu/~wgreene/
DiscreteChoice/Readings/OrderedChoiceSurvey.pdf (accessed April 26, 2020).

[46] J. Durbin, Errors in Variables, Rev. Inst. Int. Stat. Rev. Int. Stat. Inst. 22 (1954)
23–32, https://doi.org/10.2307/1401917.

[47] D.-M. Wu, Alternative tests of independence between stochastic regressors and
disturbances: finite sample results, Econometrica 42 (1974) 529–546, https://doi.
org/10.2307/1911789.

[48] J.A. Hausman, Specification tests in econometrics, Econometrica 46 (1978)
1251–1271, https://doi.org/10.2307/1913827.

[49] K. Schmidheiny, Instrument Variables, 2019. https://www.schmidheiny.name/
teaching/iv2up.pdf (accessed April 10, 2020).

[50] K.K. Charles, E. Hurst, N. Roussanov, Conspicuous Consumption and Race, Q. J.
Econ. 124 (2009) 425–467. https://www.jstor.org/stable/40506236 (accessed
March 31, 2020).

[51] P. Kuhn, P. Kooreman, A. Soetevent, A. Kapteyn, The effects of lottery prizes on
winners and their neighbors: evidence from the dutch postcode lottery, Am. Econ.
Rev. 101 (2011) 2226–2247, https://doi.org/10.1257/aer.101.5.2226.

[52] A.V. Banerjee, E. Duflo, The economic lives of the poor, J. Econ. Perspect. 21 (2007)
141–168, https://doi.org/10.1257/jep.21.1.141.

[53] F. Bloch, V. Rao, S. Desai, Wedding celebrations as conspicuous consumption: sig-
naling social status in rural India, J. Hum. Resour. 39 (2004) 675–695, https://doi.
org/10.2307/3558992.

[54] A. Singhi, N. Jain, K. Sanghi, The new Indian: the many facets of a changing con-
sumer (2017) 20.

[55] D. Farrell, E. Beinhocker, Next big spenders: India’s middle class|McKinsey, 2007.

A. Ramakrishnan, et al. Energy Research & Social Science 70 (2020) 101742

11

https://doi.org/10.1016/j.erss.2020.101742
https://doi.org/10.1016/j.erss.2020.101742
http://refhub.elsevier.com/S2214-6296(20)30317-0/h0005
http://refhub.elsevier.com/S2214-6296(20)30317-0/h0005
https://doi.org/10.1093/oep/gpv021
https://doi.org/10.1093/oep/gpv021
https://doi.org/10.1007/s11129-005-0351-1
http://www.mospi.gov.in/sites/default/files/publication_reports/Energy%2520Statistics%25202019-finall.pdf
http://www.mospi.gov.in/sites/default/files/publication_reports/Energy%2520Statistics%25202019-finall.pdf
https://www.bp.com/en/global/corporate/energy-economics/statistical-review-of-world-energy/primary-energy.html
https://www.bp.com/en/global/corporate/energy-economics/statistical-review-of-world-energy/primary-energy.html
https://www.bp.com/en/global/corporate/energy-economics/statistical-review-of-world-energy/primary-energy.html
https://doi.org/10.1146/annurev-environ-110615-085428
https://doi.org/10.1146/annurev-environ-110615-085428
https://doi.org/10.1038/s41558-018-0121-1
https://doi.org/10.1038/s41558-018-0121-1
https://doi.org/10.1007/s12053-018-9722-9
https://doi.org/10.1007/s12053-018-9722-9
https://www.sciencedirect.com/science/article/pii/S0301421503003331
https://www.sciencedirect.com/science/article/pii/S0301421503003331
https://doi.org/10.1016/j.biombioe.2011.09.020
https://doi.org/10.1016/j.biombioe.2011.09.020
https://www.sciencedirect.com/science/article/pii/S0360544214000930
https://www.sciencedirect.com/science/article/pii/S0360544214000930
https://www.springer.com/gp/book/9781402043017
https://www.springer.com/gp/book/9781402043017
https://www.sciencedirect.com/science/article/pii/S0959652615000761%23!
https://doi.org/10.1088/1748-9326/ab3760
https://doi.org/10.1016/j.erss.2020.101488
https://doi.org/10.1016/j.erss.2020.101488
https://doi.org/10.1016/j.enpol.2008.06.016
https://doi.org/10.1021/es505814g
https://doi.org/10.1021/es505814g
https://doi.org/10.1088/1748-9326/ab011f
https://doi.org/10.1088/1748-9326/ab011f
https://doi.org/10.1080/09613218.2018.1489476
https://doi.org/10.1080/09613218.2018.1489476
https://doi.org/10.1257/jel.46.1.95
https://doi.org/10.1111/1468-0297.13918
https://doi.org/10.1111/1468-0297.13918
https://doi.org/10.1016/j.kjss.2018.06.010
https://doi.org/10.1016/j.kjss.2018.06.010
https://doi.org/10.1016/j.ecolecon.2015.06.015
https://doi.org/10.1016/j.ecolecon.2015.06.015
http://archive.org/details/theoryofleisurec00vebliala
http://archive.org/details/theoryofleisurec00vebliala
https://doi.org/10.1002/9780470755679.ch15
https://doi.org/10.1002/9780470755679.ch15
http://refhub.elsevier.com/S2214-6296(20)30317-0/h0135
http://refhub.elsevier.com/S2214-6296(20)30317-0/h0135
https://doi.org/10.1007/s11205-010-9635-2
https://doi.org/10.1007/s11205-010-9635-2
https://doi.org/10.1016/j.jbusres.2017.05.027
https://doi.org/10.1016/j.socec.2013.05.012
https://doi.org/10.1016/j.socec.2013.05.012
https://www.thehindu.com/opinion/op-ed/being-middle-class-in-india/article6673580.ece
https://www.thehindu.com/opinion/op-ed/being-middle-class-in-india/article6673580.ece
https://ideas.repec.org/p/ces/ceswps/_7213.html
https://doi.org/10.1086/676330
https://doi.org/10.1016/0360-5442(92)90032-U
https://doi.org/10.3886/ICPSR36151.v6
https://doi.org/10.3886/ICPSR22626.v12
https://doi.org/10.3886/ICPSR22626.v12
https://doi.org/10.1016/j.erss.2017.03.005
https://doi.org/10.1016/j.erss.2017.03.005
http://refhub.elsevier.com/S2214-6296(20)30317-0/h0190
http://refhub.elsevier.com/S2214-6296(20)30317-0/h0190
https://doi.org/10.1680/icsic.64669.151
http://refhub.elsevier.com/S2214-6296(20)30317-0/h0200
http://refhub.elsevier.com/S2214-6296(20)30317-0/h0200
http://refhub.elsevier.com/S2214-6296(20)30317-0/h0200
https://hummedia.manchester.ac.uk/institutes/gdi/publications/workingpapers/GDI/GDI_WP2016004_Iversen_Krishna_Sen.pdf
https://hummedia.manchester.ac.uk/institutes/gdi/publications/workingpapers/GDI/GDI_WP2016004_Iversen_Krishna_Sen.pdf
http://www.doabooks.org/doab%3ffunc%3dfulltext%26rid%3d15578
https://stats.idre.ucla.edu/stata/output/factor-analysis/
https://stats.idre.ucla.edu/stata/output/factor-analysis/
http://pages.stern.nyu.edu/%7ewgreene/DiscreteChoice/Readings/OrderedChoiceSurvey.pdf
http://pages.stern.nyu.edu/%7ewgreene/DiscreteChoice/Readings/OrderedChoiceSurvey.pdf
https://doi.org/10.2307/1401917
https://doi.org/10.2307/1911789
https://doi.org/10.2307/1911789
https://doi.org/10.2307/1913827
https://www.schmidheiny.name/teaching/iv2up.pd
https://www.schmidheiny.name/teaching/iv2up.pd
https://www.jstor.org/stable/40506236
https://doi.org/10.1257/aer.101.5.2226
https://doi.org/10.1257/jep.21.1.141
https://doi.org/10.2307/3558992
https://doi.org/10.2307/3558992


https://www.mckinsey.com/mgi/overview/in-the-news/next-big-spenders-indian-
middle-class (accessed December 13, 2018).

[56] Kapur et al., The Importance of Being Middle Class in India, in: New Middle Cl.
India Braz. Green Perspect., Academic Foundation, New Delhi, 2017. https://
carnegieendowment.org/2017/11/03/importance-of-being-middle-class-in-india-
pub-74615 (accessed December 13, 2018).

[57] J.T. Mortimer, Social class, work and the family: some implications of the father’s
occupation for familial relationships and sons’ career decisions, J. Marriage Fam. 38
(1976) 241–256, https://doi.org/10.2307/350384.

[58] A.S.R. Manstead, The psychology of social class: How socioeconomic status impacts
thought, feelings, and behaviour, Br. J. Psychol. (2018) 267–291, https://doi.org/
10.1111/bjso.12251@10.1111/(ISSN)2044-8295.psychological_impact_of_
inequality.

[59] S. Sankaran, M. Sekerdej, U. von Hecker, The Role of Indian caste identity and caste
inconsistent norms on status representation, Front. Psychol. 8 (2017), https://doi.
org/10.3389/fpsyg.2017.00487.

[60] E.C. Hirschman, Religious affiliation and consumption processes: a pre-
liminaryparadigm, Res. Mark. 6 (1983) 131–170.

[61] S. Ahmad, J.A. Puppim de Oliveira, Determinants of urban mobility in India:
Lessons for promoting sustainable and inclusive urban transportation in developing
countries, Transp. Policy. 50 (2016) 106–114, https://doi.org/10.1016/j.tranpol.
2016.04.014.

[62] S. Desai, A. Dubey, Caste in 21st Century India: Competing Narratives, Econ. Polit.
Wkly. 46 (2012) 40–49. https://www.ncbi.nlm.nih.gov/pmc/articles/
PMC3379882/ (accessed April 23, 2020).

[63] A. Chunekar, S. Varshney, S. Dixit, Residential electricity consumption in India:
what do we know?, Prayas Energy Group, Pune, 2016. http://www.prayaspune.
org/peg/publications/item/download/709_95c95aa4a9ad64d4f944fc8dcd78000c.
html.

[64] R. Khosla, A. Chunekar, Plugging In: A Collection of Insights on Electricity Use in
Indian Homes, Centre for Policy Research and Prayas (Energy Group), Delhi, Pune,
2017. https://www.cprindia.org/research/reports/plugging-collection-insights-
electricity-use-indian-homes (accessed November 19, 2019).

[65] S. Kumar, S. Sachar, S. Kachhawa, A. Goenka, S. Kasamsetty, G. George, Demand
Analysis of Cooling (By Sector) in India in 2027, Alliance for an Energy Efficient
Economy, New Delhi, 2018. https://www.aeee.in/demand-analysis-of-cooling-by-
sector-in-india-in-2017-and-2027-2/ (accessed November 19, 2019).

[66] P. Bansal, K.M. Kockelman, W. Schievelbein, S. Schauer-West, Indian vehicle
ownership and travel behavior: A case study of Bengaluru, Delhi and Kolkata, Res.
Transp. Econ. 71 (2018) 2–8. https://ideas.repec.org/a/eee/retrec/v71y2018icp2-
8.html (accessed November 20, 2019).

[67] K.B. Nielsen, H. Wilhite, The rise and fall of the ‘people’s car’: middle-class as-
pirations, status and mobile symbolism in ‘New India’, Contemp. South Asia 23
(2015) 371–387, https://doi.org/10.1080/09584935.2015.1090951.

[68] M. Anantharaman, Elite and ethical: The defensive distinctions of middle-class bi-
cycling in Bangalore, India, J. Consum. Cult. 17 (2017) 864–886, https://doi.org/
10.1177/1469540516634412.

[69] Y. Wang, R. Bailis, The revolution from the kitchen: Social processes of the removal
of traditional cookstoves in Himachal Pradesh, India, Energy Sustain. Dev. 27
(2015) 127–136, https://doi.org/10.1016/j.esd.2015.05.001.

[70] A. Hansen, K.B. Nielsen, H. Wilhite, Staying cool, looking good, moving around:
consumption, sustainability and the ‘Rise of the South’, Forum Dev. Stud. 43 (2016)
5–25, https://doi.org/10.1080/08039410.2015.1134640.

[71] J. Bhattacharya, S. Unnikrishnan, The great Indian middle class: the promise and
the reality, Livemint, 2016. https://www.livemint.com/Politics/
0Aw0kdqG5QPzz4z43VVTYI/The-great-Indian-middle-class-the-promise-and-the-
reality.html (accessed April 9, 2020).

A. Ramakrishnan, et al. Energy Research & Social Science 70 (2020) 101742

12

https://www.mckinsey.com/mgi/overview/in-the-news/next-big-spenders-indian-middle-class
https://www.mckinsey.com/mgi/overview/in-the-news/next-big-spenders-indian-middle-class
https://carnegieendowment.org/2017/11/03/importance-of-being-middle-class-in-india-pub-74615
https://carnegieendowment.org/2017/11/03/importance-of-being-middle-class-in-india-pub-74615
https://carnegieendowment.org/2017/11/03/importance-of-being-middle-class-in-india-pub-74615
https://doi.org/10.2307/350384
https://doi.org/10.1111/bjso.12251@10.1111/(ISSN)2044-8295.psychological_impact_of_inequality
https://doi.org/10.1111/bjso.12251@10.1111/(ISSN)2044-8295.psychological_impact_of_inequality
https://doi.org/10.1111/bjso.12251@10.1111/(ISSN)2044-8295.psychological_impact_of_inequality
https://doi.org/10.3389/fpsyg.2017.00487
https://doi.org/10.3389/fpsyg.2017.00487
http://refhub.elsevier.com/S2214-6296(20)30317-0/h0300
http://refhub.elsevier.com/S2214-6296(20)30317-0/h0300
https://doi.org/10.1016/j.tranpol.2016.04.014
https://doi.org/10.1016/j.tranpol.2016.04.014
https://www.ncbi.nlm.nih.gov/pmc/articles/PMC3379882/
https://www.ncbi.nlm.nih.gov/pmc/articles/PMC3379882/
http://www.prayaspune.org/peg/publications/item/download/709_95c95aa4a9ad64d4f944fc8dcd78000c.html
http://www.prayaspune.org/peg/publications/item/download/709_95c95aa4a9ad64d4f944fc8dcd78000c.html
http://www.prayaspune.org/peg/publications/item/download/709_95c95aa4a9ad64d4f944fc8dcd78000c.html
https://www.cprindia.org/research/reports/plugging-collection-insights-electricity-use-indian-homes
https://www.cprindia.org/research/reports/plugging-collection-insights-electricity-use-indian-homes
https://www.aeee.in/demand-analysis-of-cooling-by-sector-in-india-in-2017-and-2027-2/
https://www.aeee.in/demand-analysis-of-cooling-by-sector-in-india-in-2017-and-2027-2/
https://ideas.repec.org/a/eee/retrec/v71y2018icp2-8.html
https://ideas.repec.org/a/eee/retrec/v71y2018icp2-8.html
https://doi.org/10.1080/09584935.2015.1090951
https://doi.org/10.1177/1469540516634412
https://doi.org/10.1177/1469540516634412
https://doi.org/10.1016/j.esd.2015.05.001
https://doi.org/10.1080/08039410.2015.1134640
https://www.livemint.com/Politics/0Aw0kdqG5QPzz4z43VVTYI/The-great-Indian-middle-class-the-promise-and-the-reality.html
https://www.livemint.com/Politics/0Aw0kdqG5QPzz4z43VVTYI/The-great-Indian-middle-class-the-promise-and-the-reality.html
https://www.livemint.com/Politics/0Aw0kdqG5QPzz4z43VVTYI/The-great-Indian-middle-class-the-promise-and-the-reality.html

	Keeping up with the Patels: Conspicuous consumption drives the adoption of cars and appliances in India
	1 Introduction
	2 Consumption and status
	3 Data and methods
	3.1 Data
	3.2 Methods
	3.2.1 The model setup


	4 Results and discussion
	4.1 Appliance and car ownership variation with income
	4.2 Changing ownerships rates with status
	4.3 Factors explaining car and appliance ownerships

	5 Conclusion
	Declaration of Competing Interest
	Acknowledgements
	Appendix A Supplementary data
	References


