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River networks represent the largest biogeochemical nexus between the continents, 57 

ocean and atmosphere. Our current understanding of the role of rivers in the global 58 

carbon cycle remains limited, which makes it difficult to predict how global change may 59 

alter the timing and spatial distribution of riverine carbon sequestration and 60 

greenhouse gas emissions. Here we review the state of river ecosystem metabolism 61 

research and synthesise current best available estimates of river ecosystem metabolism. 62 

We quantify the organic and inorganic carbon flux from land to global rivers, and show 63 

that their net ecosystem production and carbon dioxide emissions shift the organic to 64 

inorganic carbon balance en route from land to the coastal ocean. Furthermore, we 65 

discuss how global change may affect river ecosystem metabolism and related carbon 66 

fluxes and identify research directions that can help develop better predictions of 67 

global-change impacts on riverine ecosystem processes. We argue that a global river 68 

observing system will play a key role in understanding river networks and their future 69 

evolution in the context of the global carbon budget.  70 

  71 

 72 

 73 

Rivers (here understood as all flowing waters from the smallest headwater streams to large 74 

rivers) are organized into fractal networks draining the continents and linking terrestrial and 75 

marine ecosystems through lateral transfers of water, energy, and matter. Having long been 76 

considered ‘pipes’ conservatively transferring carbon (C) from land to the ocean, today we 77 

understand rivers are ‘biogeochemical reactors’ that metabolise organic C (OC) with net 78 

emission of CO2 and CH4 to the atmosphere, and also OC burial in aquatic sediments, 79 

floodplains, and deltas (e.g., refs.1–3). This notion was adopted by the Intergovernmental 80 
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Panel on Climate Change (IPCC)4 and the Global Carbon Project5 in their global C budget 81 

assessments. Our current understanding of the role of rivers in the global C cycle remains 82 

limited to simple budget analyses (e.g. refs.6,7), where rivers are still often treated collectively 83 

as a black box without quantifiable internal processes. This approach does not allow for 84 

predicting how global change will alter the timing and spatial distribution of riverine C 85 

sequestration and greenhouse gas (GHG) emissions. The notion of rivers as ‘biogeochemical 86 

reactors’ implies their nature as ecosystems with energy flows related to metabolism, defined 87 

as the fixation and dissipation of energy by all organisms8 (Fig. 1a). To date, a global scale 88 

assessment of river ecosystem metabolism has not yet been attempted, which is a critical gap 89 

in our understanding of the role of rivers in global C biogeochemistry. River ecosystem 90 

metabolism is the main control of C and nutrient cycling8,9, food web energetics and 91 

biodiversity10, so it directly affects ecosystem health11. 92 

 93 

 94 

Figure 1. River ecosystem metabolism. (a) River ecosystem metabolism is the sum of the 95 
metabolism of all producers and consumers. Ecosystem gross primary production (GPP) and 96 
ecosystem respiration (ER) meld terrestrial subsidies of organic (OC) and inorganic (IC) 97 
carbon with gas fluxes and the oxygen balance in rivers. (b) and (c) The seasonal dynamics of 98 
light availability (yellow) imposes an upper boundary on the potential GPP, whereas flow 99 
disturbance and recovery, nutrients and grazing by consumers control GPP at shorter time 100 
scales, thereby shaping the realized GPP regime over a year. (d) and (e) Multi-annual regimes 101 
of oxygen saturation and metabolism (GPP: blue symbols; ER: yellow symbols) regimes of a 102 
productive (Au Sable River, Michigan) river with a summer peak and a non-productive river 103 
(Fanno Creek, Oregon). (b) and (c) are modified from ref.9. 104 
 105 

 106 
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Global change has altered the global C cycle and its feedback to Earth’s climate. River 107 

networks are not exempt from global change. Climate change perturbs the natural flow12,13, 108 

temperature and icing14 of rivers, while damming and water abstraction further disrupt river 109 

networks15,16. Collectively, these disturbances have altered the global surface area of rivers17, 110 

and freshwater distribution and availability18,19. Concomitantly, land use and management 111 

changes promote eutrophication through increased delivery of dissolved and particulate 112 

nutrients and C to rivers20,21. Global change has also perturbed global C fluxes between 113 

terrestrial and river ecosystems22. These impacts on river ecosystem metabolism and ensuing 114 

consequences for large-scale C biogeochemistry are increasingly well understood for river 115 

segments. However, we currently lack the necessary data and models to scale this 116 

understanding to entire river networks that sometimes span several terrestrial biomes. 117 

  118 

Here we review the state of river ecosystem metabolism research and synthesise current best 119 

available estimates of river ecosystem metabolism. Our review focuses on rivers, rather than 120 

on all inland waters (including lakes, for instance), because of their organisation into 121 

networks tightly connected to the landscape as well as their unique ecosystem properties and 122 

susceptibilities to global change. We apply a mass-balance approach to assess the 123 

contribution of ecosystem metabolism to the global river C budget, including C fluxes from 124 

land to rivers, the atmosphere, and the coastal ocean. We discuss how global change (e.g., 125 

climate and land-use changes, flow regulation) may affect river ecosystem metabolism and 126 

related C fluxes, and we identify research directions to improve our mechanistic 127 

understanding needed to support better predictions of global-change impacts on these 128 

ecosystem processes. Finally, we highlight the necessity of a global River Observing System 129 

(RIOS) for river networks to be able to reach this goal. 130 

 131 

 132 

River ecosystem metabolism 133 

The energetics of river ecosystems is based on autochthonous energy from aquatic primary 134 

production and allochthonous energy from the terrestrial environment (Fig. 1a). The balance 135 

of the metabolic fluxes, gross primary production (GPP) and ecosystem respiration (ER; 136 

autotrophic and heterotrophic), is net ecosystem production (NEP = GPP - ER). Positive NEP 137 

means GPP exceeds ER (that is, the ecosystem is autotrophic), which can occur when the 138 
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excess of fixed energy is exported downstream, transiently stored in the food web, or buried 139 

in sediments. Negative NEP denotes that ER exceeds GPP (that is, the ecosystem is 140 

heterotrophic). Network-scale ER in excess of GPP must be subsidized by terrestrial organic 141 

C (OC) or OC produced in upstream freshwater ecosystems. The excess ER that characterizes 142 

most river segments, sustains widespread supersaturation and emission of CO2 and, to a 143 

lesser extent, of CH4 from river networks. Those OC subsidies that escape riverine 144 

consumption may be buried in river, floodplain or reservoir sediments or transported to 145 

downstream terminal lakes or coastal oceans. Ecosystem metabolism is also pivotal for other 146 

ecological processes in rivers; its seasonal timing drives ecosystem phenology by linking 147 

energy and elemental fluxes with the ecology of aquatic organisms23. 148 

 149 

Environmental drivers of ecosystem metabolism. The drivers of ecosystem metabolism are 150 

relatively well understood, increasingly facilitated by remote sensing, for terrestrial24, 151 

marine25, and lake26 ecosystems, but less so for rivers. Light, discharge, land use and 152 

nutrients were identified as drivers of GPP and ER by early studies comparing metabolism 153 

measured over a few days among multiple rivers27–29. Following initial studies at multi-154 

annual scales27,30, improvements to dissolved oxygen sensors and updates in process-based 155 

modelling9,31,32 now enable resolving river GPP, ER and NEP on a daily basis over multiple 156 

years and sites. The metabolic regimes detected by these time series can be classified based 157 

on their temporal patterns of recurrent GPP peaks in spring or summer, shoulder peaks in 158 

spring and fall, or with no seasonal patterns at all9,33–35. Annual regimes allow assessing 159 

environmental drivers of river ecosystem metabolism across temporal scales (from days to 160 

multiple years). For instance, while the potential annual GPP regime is set by a “maximum 161 

envelope” shaped by solar energy as a primary environmental driver, various secondary 162 

environmental drivers constrain the potential GPP to realized regimes within this envelope9,36 163 

(Fig. 1b). This framework is in line with a recent study across 222 US rivers that revealed 164 

total annual light availability and hydrologic disturbance as the primary drivers of variation in 165 

annual GPP and ER37. The drivers themselves result from the modulation of climate (chiefly 166 

mean annual precipitation and temperature) by catchment geomorphology and vegetation.  167 

 168 

Growing evidence suggests common sets of environmental drivers underlying metabolic 169 

regimes. However, untangling the network of causal relationships is difficult. Unlike  170 
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terrestrial ecosystems, annual variations in temperature and light are often uncorrelated in 171 

rivers because light availability is attenuated by external and internal factors. For instance, 172 

riparian vegetation in part controls light that reaches small rivers36,38,39, so the phenology of 173 

terrestrial (particularly riparian) vegetation imparts distinct seasonal and geographic patterns 174 

on GPP and NEP. In temperate regions, windows of elevated light availability prior to leaf 175 

out of deciduous trees can stimulate peak GPP during spring, transiently shifting metabolism 176 

towards autotrophy (e.g., ref.30). Additionally, high concentrations of dissolved OC and 177 

turbidity attenuate light, thereby lowering river GPP36,40. Turbidity is often linked to elevated 178 

flow, which can also constrain metabolism from reaching its theoretical maximum in most 179 

rivers37,35. Finally, the metabolic response to the same driver can differ across stream order, 180 

making predictions at the network scale difficult41. 181 

The relationship between river metabolism and temperature also remains unclear. Both GPP 182 

and ER are temperature sensitive, but the effect of warming on river metabolism is still 183 

equivocal because it is more variable and less predictable than estimates based on metabolic 184 

theory42. For example, studies along a thermal gradient43 and across biomes44 have revealed 185 

similar activation energies for both GPP and ER. An experimental warming of an open-186 

canopy stream by 3.3 °C tripled GPP, a much higher increase than predicted by theory45. 187 

Variables such as light and flow can also covary with temperature, which can make the 188 

isolation of a temperature effect difficult41. Thus, scaling from species-specific responses will 189 

not provide accurate predictions of ecosystem-level responses to increased temperature, and 190 

warming will have idiosyncratic, and as yet unpredictable effects on river metabolism. 191 

While clearly nutrient pollution leads to the eutrophication of streams and rivers globally, the 192 

direct relationship between nutrient concentrations and loadings and GPP is not as clear as in 193 

lakes and reservoirs46. The few existing studies show diverging evidence. A long-term 194 

experimental phosphorus enrichment in Alaska’s Kuparuk River, draining arctic tundra and 195 

thus lacking tree cover, and dominated by benthic mosses, shifted metabolism from 196 

heterotrophy to autotrophy and increased the growth of moss, thereby reducing reliance of 197 

consumers on terrestrial C inputs47. In contrast, nutrient enrichment in a heavily shaded 198 

Appalachian stream had no effect on GPP but enhanced ER fueled by terrestrial C inputs48. 199 

Metabolic responses to changing nutrients may also be more gradual than short-term data 200 

collection efforts can capture: an analysis of two decades of monitoring data revealed 201 
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reductions in both GPP and ER in the Oria River, Spain, after sewage abatement and 202 

concomitant reductions of nutrient and OC inputs49. 203 

 204 

Global river heterotrophy. As budgets of river metabolism become more common32,37,50–52), 205 

we can better constrain global estimates of river GPP, ER and NEP. Based on best currently 206 

available budget studies, we summarize the mean annual estimates of areal metabolic fluxes 207 

for tropical (GPP: 153 g C m-2 yr-1, ER: -760 g C m-2 yr-1, NEP: -606 g C m-2 yr-1), temperate 208 

(GPP: 331 g C m-2 yr-1, ER: -591 g C m-2 yr-1, NEP: -260 g C m-2 yr-1), and high-latitudinal 209 

(GPP: 279 g C m-2 yr-1, ER: -827 g C m-2 yr-1, NEP: -438 g C m-2 yr-1) rivers (Supplementary 210 

Information; Table SI 1). While these fluxes show apparent differences by latitude, we note 211 

limitations in their comparability. Existing time series from tropical and high-latitude rivers 212 

rarely encompass a full annual cycle, are still few in numbers, and are skewed towards 213 

smaller rivers. Nevertheless, the NEP estimates underline the pronounced heterotrophy of 214 

river ecosystems. Our mean global NEP estimate (~ 426 g C m-2 yr-1) suggests that rivers 215 

figure among the most heterotrophic ecosystems on Earth53. Their heterotrophy is supported 216 

by OC exported from autotrophic terrestrial ecosystems (global average terrestrial NEP of 74 217 

g C m-2 yr-1, based on ref.54). Ultimately, many rivers terminate into estuaries, which are 218 

overall less heterotrophic (global average NEP: -189 g C m-2 yr-1; ref.55). The continental 219 

shelves are also under the influence of riverine inputs; their global NEP remains poorly 220 

constrained and ranges between -6 and 2 g C m-2 yr-1 (ref.55). This pattern of NEP across 221 

ecosystems reveals rivers as ‘bioreactors’ that rapidly metabolise terrestrial OC subsidies and 222 

highlights their relevance for C cycling at the global scale. 223 

 224 

River network metabolism. Measuring ecosystem metabolism at the scale of individual 225 

rivers, ranging from tens of meters to several kilometres as determined by the distance of 226 

oxygen turnover56, does not reveal spatiotemporal patterns of metabolism that may emerge 227 

from properties (e.g., dendritic structure) inherent to river networks. Furthermore, metabolic 228 

regimes resolved over multiple years at the scale of entire river networks are required to 229 

integrate regional and global river and terrestrial C cycling. Therefore, it is essential to 230 

expand river C research from individual rivers to the network level.  231 

 232 
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Only a few recent studies have used modelling approaches to predict river metabolism at 233 

network scales. Coupling optimal channel networks with empirical GPP time series, Koenig 234 

and colleagues57 revealed emergent productivity regimes of theoretical river networks. They 235 

found larger rivers are important for network-scale productivity as catchment size increases, 236 

but small rivers with relatively low GPP disproportionately influence network-scale 237 

productivity because of their large collective surface area. Furthermore, spatial network 238 

modelling revealed patterns of GPP and ER through the networks of the Deva and Cares 239 

rivers in Spain, and how metabolism (particularly NEP) is shaped by the combined effects of 240 

catchment and river properties, and human impacts58. Segatto and colleagues59 combined 241 

GPP, ER and NEP regimes from several river segments with machine learning to predict 242 

annual metabolic regimes throughout the Ybbs River network in Austria. Their approach 243 

revealed that headwaters drive annual network heterotrophy, despite a distinct autotrophy 244 

peak in spring.  It also unveiled the river network as a metabolic meta-ecosystem60 where 245 

local NEP is supported by both upstream (autochthonous and allochthonous) and lateral 246 

(allochthonous) OC. More such studies are required to gain mechanistic understanding of 247 

network metabolism and to integrate it with terrestrial C budgets.  248 

 249 

Integrating large-scale carbon fluxes 250 

High global river heterotrophy and CO2 emissions (Box 1) prompted us to integrate river 251 

metabolism with C fluxes from land to rivers, and further to the coastal ocean (Fig. 2). Using 252 

a mass-balance approach, we quantified relevant fluxes both at the global scale and 253 

decomposed into latitudinal bands. We assess uncertainties following IPCC guidelines61 and 254 

indicate lower and upper boundaries (LB and UB) from sensitivity analyses for the budget 255 

closure (Supplementary Information). Where only UB is indicated, our estimate is 256 

conservative and equal to LB. Where appropriate, we also report bootstrapped errors for 257 

selected C fluxes (Supplementary Information). Our mass balance also includes global CH4 258 

emissions (besides CO2) from rivers, as well as OC burial and CO2 and CH4 from reservoirs.  259 

Box 1: CO2 and CH4 emissions from the world’s rivers 260 

Rivers are major sources of GHG to the atmosphere. The spatial and temporal heterogeneity 261 

of river networks and the multidimensional controls on GHG production make it difficult to 262 
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properly estimate their GHG emissions. New bottom-up and modelling approaches are 263 

revising global and regional flux estimates at rapid pace. 264 

 265 

Carbon dioxide. Summing up CO2 emissions from tropical, temperate and high-latitude 266 

rivers, we estimate the mean global river CO2 emissions at 1.9 Pg C yr-1 and 2.3 Pg C yr-1 267 

according to Liu and colleagues62 and Raymond and colleagues2, respectively (Supplementary 268 

Information). Slight deviations from the originally reported values derive from upscaling 269 

approaches. Latitudinal gradients underline the tropical dominance (> 70%) of the global CO2 270 

emission. Low-order and high-slope rivers disproportionately contribute to the global river 271 

CO2 emissions2,63, likely because of high gas transfer velocities64 and CO2 supply by 272 

groundwater3,65. 273 

 274 

Methane. The global CH4 emissions from rivers are estimated at ~0.005 (mean) and 0.008 275 

(median) Pg C yr-1, as the sum of the emissions from the three latitudes66. Given the currently 276 

available data, CH4 emissions from tropical and temperate streams and rivers seem 277 

comparable. CH4 emissions from small but abundant high-altitude streams may become more 278 

important in certain regions with the thawing of permafrost67. 279 

 280 

 281 
1according to Raymond and colleagues2 282 
2according to Liu and colleagues62 283 
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 284 

Figure 2. Carbon fluxes from land through river networks to the atmosphere and the 285 
coastal ocean. (a) Global fluxes of terrestrial inputs of organic (OC) and inorganic (IC) carbon 286 
from land to rivers, and export from rivers to the coastal ocean, river gross primary production 287 
(GPP), respiration (ER) and net ecosystem production (NEP), burial and CO2 emission. The 288 
grey arrow denotes the possibility of CO2 sequestration from the atmosphere during peak 289 
riverine GPP. (b) Decomposition of carbon fluxes into latitudinal bands (tropical: < 25°, 290 
331,364 km2 temperate: 25°- 60°, 219,638 km2; high-latitudinal: > 60°, 75,421 km2 — water 291 
surface area from ref. 68). Included in the C mass balance are also river CH4 emissions, CH4 292 
and CO2 emissions from reservoirs and C burial in reservoirs. However, owing to their very 293 
low values (Tables SI3, SI4, Box 1), these fluxes are not depicted as such. The number of stars 294 
associated with the global fluxes denotes the level of agreement (low, medium, and high) while 295 
the color of the stars denotes the robustness of the evidence (limited, medium, or robust as red, 296 
black and white, respectively) (Supplementary Information).  297 

 298 

The terrestrial biosphere releases dissolved and particulate organic C (DOC and POC, 299 

respectively), as well as nutrients (N, P) and inorganic C (IC) to rivers69. The similarity of the 300 

C:N ratios of river and soil organic matter has corroborated the relevance of terrestrial 301 

sources for C and nutrients in several northeastern US rivers systems70. Our mass-balance 302 

approach estimated the global lateral OC flux from land to rivers at 0.72 Pg C yr-1 (LB: 0.58 303 

Pg C yr-1; UB: 1.23 Pg C yr-1) and the IC flux at 2.44 Pg C yr-1 (LB: 2.37 Pg C yr-1; UB: 3.17 304 

Pg C yr-1) (Fig. 2) (Supplementary Information). This total C flux of 3.2 Pg C yr-1 (UB: 4.2 305 

Pg C yr-1), admittedly poorly constrained, is close to earlier estimates of lateral C transfer 306 



 

11 

 

 

from land to rivers71,72. Our mass balance is among the first to partition the total C flux to 307 

river networks into organic and inorganic fractions, thereby highlighting the large size of the 308 

IC flux. 309 

The low OC:IC ratio (0.3; LB: 0.20, UB: 0.47) of the terrestrial-to-river C flux highlights the 310 

importance  of terrestrial CO2 inputs, both from upland and wetland soils73,74, as a dominant 311 

C source, deriving not only from chemical weathering and heterotrophic soil respiration, but 312 

also from autotrophic root respiration. For instance, root respiration contributes about as 313 

much to CO2 emissions from the Amazon River network as the CO2 from soil and aquatic 314 

heterotrophic respiration combined74. Therefore, while OC inputs to rivers can be considered 315 

as a fraction of terrestrial net primary production (NPP; GPP - autotrophic R), the biospheric 316 

IC and OC inputs to rivers should rather be considered as a fraction of terrestrial GPP with 317 

small additions from carbonate minerals. The total global lateral C transfer of 3.2 Pg C yr-1 to 318 

rivers is equivalent to roughly one quarter of the global terrestrial NEP of 11 Pg C yr-1 319 

according to ref.54 and calculated as river NEP (i.e., GPP-ER). The amount of C currently 320 

accumulating in the terrestrial biosphere represents another quarter of terrestrial NEP, the 321 

remainder being attributable to land use change, harvested biomass, natural fires, and 322 

emission of reduced forms of compounds (e.g., CH4, volatile organic C)54. While the global 323 

estimates of terrestrial NEP, and its components NPP (GPP-autotrophic respiration) and 324 

heterotrophic soil respiration, are associated with uncertainties which are larger than our 325 

estimate of land-to-river C transfers (see ref. 54), our comparison still highlights the 326 

importance of river C cycling for C budgets of the continents. 327 

As inferred from our global estimate of fluvial NEP (-0.27 Pg C yr-1; LB: -0.13 Pg C yr-1, 328 

UB: -0.33 Pg C yr-1), rivers transform roughly 37% (LB: 12%, UB: 42%) of the terrestrial 329 

OC flux to respiratory CO2. We tentatively attribute the low processing efficiency for OC in 330 

rivers to the short residence times within most river networks and the relatively low 331 

bioavailability of terrestrial OC75,76. A further fraction of the terrestrial OC can also be 332 

transiently buried (as POC) within river floodplains and reservoirs, which may promote its 333 

degradation through increased residence times. However, constraining the magnitude of POC 334 

burial within the global river networks is inherently difficult. For instance, global inventories 335 

of reservoirs typically exclude small impoundments77,78, despite their apparent contribution to 336 

OC burial and GHG emissions79. Although recent estimates of OC burial77,78 and CO2 337 
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emissions from reservoirs (e.g.,2,80) converge, these fluxes could actually be up to one order 338 

of magnitude larger (Table SI 3, SI 4). We therefore use conservative and upperbound 339 

estimates for emissions (0.037 Pg C yr-1; UB: 0.3 Pg C yr-1) and burial (0.027 Pg C yr-1; UB: 340 

0.18 Pg C yr-1) for our C budget. 341 

Our budget further suggests that river NEP is the source of approximately 12% (LB: 4%, UB: 342 

14%) of the global river C emissions (2.3 Pg C yr-1, including  reservoir emissions; UB: 2.9 343 

Pg C yr-1). This estimate is lower than the contributions reported from US rivers (19 to 344 

39%)3, the Amazon River and its floodplains (20%)81 and Mississippi River (22%)82. NEP 345 

contributions to CO2 evasion seem higher in small Artic (> 80%)83 and boreal (75%)84 rivers 346 

draining catchments with OC rich soils. This apparent “mismatch” between our global budget 347 

approach and local field studies may be attributable to the high contributions of terrestrial 348 

CO2 to the emissions from small headwaters3, not included, for instance, in the study on the 349 

Mississippi River82. The broad range of river NEP contributions to CO2 emissions further 350 

highlights current difficulties in closing the terrestrial-aquatic continuum C budget. 351 

Despite systematic heterotrophy, there can be episodic CO2 under-saturation in rivers during 352 

periods of high autotrophic productivity (i.e., positive NEP) and its associated drawdown of 353 

atmospheric CO2. During such periods, riverine autotrophs may use bicarbonate in addition to 354 

CO2 to compensate for the low diffusivity and potential depletion of CO2 in water85 further 355 

complicating carbon budgets. Thus, although it is intuitive to assume that autotrophs in rivers 356 

primarily satisfy their C demand from terrestrial IC subsidies that contribute to the storage of 357 

terrestrial IC within river networks, extended periods of atmospheric CO2 drawdown may 358 

alter the carbon budget presented here.  359 

Our mass balance allowed us to assess the partitioning of the IC/OC flux from land into 360 

global rivers and its evolution en route to the coastal ocean. River NEP and CO2 evasion 361 

profoundly alters the OC to IC ratio from 0.3 at the terrestrial-inland water interface to 1.1 at 362 

the inland-coastal water interface (Fig. 2). At the point most rivers meet the coastal ocean, 363 

bicarbonate is derived almost entirely from chemical weathering of soil minerals. Excluding 364 

this weathering-derived contribution, our budget estimates that only about 26% (LB: 21%, 365 

UB: 32%) of terrestrial C delivered to rivers makes it to the coastal ocean, which agrees with 366 

a previous assessment86. While river networks are remarkably proficient at retaining, 367 
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metabolising and emitting terrestrial C, the remnant OC at river mouths fuels coastal 368 

heterotrophic metabolism and has important consequences for the CO2 air-ocean flux. The 369 

delivery of riverine C subsidies likely caused the ocean to be a net source of CO2 under pre-370 

industrial conditions87. This pre-industrial CO2 outgassing fuelled by river OC has been 371 

estimated at about 0.3 Pg C yr-1 (refs.88,89) to which an anthropogenically enhanced delivery 372 

(0.1 Pg C yr-1) may need to be added22. However, this export flux might still be 373 

underestimated90. This is because high flows disproportionately contribute to river C exports 374 

but are systematically undersampled, and also because of direct C exports from small but 375 

abundant  mountainous rivers into coastal waters91,92. For our C budget, we used the rather 376 

conservative estimate of riverine OC export fluxes of 0.38 Pg C yr-1 as compromise between 377 

published estimates with a high degree of agreement, but also applied an UB (0.7 Pg C yr-1) 378 

as suggested by ref.55. 379 

 380 

Global change impacts on river metabolism and greenhouse gas emissions 381 

 382 

Global change impacts on river ecosystem metabolism are complex (Fig. 3); even more so 383 

are the related consequences for CO2 and CH4 production, transport, and emissions. As 384 

discussed above, this complexity partially emanates from the different drivers of GPP and 385 

ER, which act at different spatial (e.g., from catchment to channel processes) and temporal 386 

(e.g., from storm events to seasonality) scales. Below we illustrate the complexity of global-387 

change impacts on river ecosystem metabolism and related CO2 and CH4 emissions based on 388 

selected examples covering different spatial and temporal scales. 389 
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 390 

Figure 3. Complexity of global-change impacts on river ecosystem metabolism and CO2 391 
and CH4 emissions. (a) Trajectories showing how climate change, land use change and flow 392 
regulation potentially impact river ecosystem metabolism, deoxygenation, and both CO2 and 393 
CH4 emissions. Yellow trajectories refer to climate and land use changes, brown trajectories to 394 
flow regulation; dashed grey trajectories refer to flow (turbulence-induced gas exchange) and 395 
temperature (gas solubility) impacts. (b) Potential effects of global-change drivers on river 396 
ecosystem gross primary production (GPP) and respiration (ER). Shown are cumulative actual 397 
and predicted GPP and ER. The effects of changing flow and temperature regimes either 398 
increase or decrease both GPP and ER, while light and nutrients stimulate GPP, and OC 399 
stimulates ER.   400 

 401 

Changing terrestrial carbon subsidies. A first example relates to the large-scale impacts of 402 

climate change on terrestrial subsidies to rivers (Fig. 3a,b). Atmospheric CO2 fertilization, 403 

increased nitrogen deposition, or longer growth periods due to climate warming have 404 

augmented terrestrial NPP and changed its phenology (i.e., timing) in many parts of the 405 

world93. Empirical evidence and model results suggest that these increases in terrestrial NPP 406 

not only enhance anthropogenic OC storage on land94 but also amplify OC subsidies into 407 

inland waters in high-latitude and tropical regions74,95–97. Recent evidence shows that these 408 
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augmented terrestrial OC subsidies are mostly recycled within river networks, sustaining 409 

increased ER and CO2 emissions71. Earth system models (ESM) further predict that the 410 

delivery of terrestrial C and river CO2 emissions will accelerate due to climate change during 411 

the 21st century74,98,99. In addition, increasing precipitation at high latitudes decreases 412 

terrestrial net ecosystem exchange but increases C leaching from terrestrial ecosystems100. In 413 

contrast, an observed long-term decline of CO2 supersaturation in rivers has been attributed to 414 

reduced soil production and leaching of CO2, reservoir building, land use change, and 415 

recovery from acidification101–103. Overall, trends in the magnitude of terrestrial C leaching 416 

into temperate rivers remain uncertain. 417 

Climate change also affects the timing and extent of water routing through catchments and 418 

consequently the transport of terrestrial C into rivers. In fact, C fluxes from catchments to 419 

rivers are often limited by hydrologic transport and therefore increase during high 420 

precipitation69,75,104. Recent work has demonstrated that indeed a greater percentage of 421 

terrestrial GPP is routed to and evaded as CO2 from river networks in wetter regions, thereby 422 

emphasizing the importance of catchment hydrology for plumbing terrestrial and river C 423 

fluxes at global scale62. Furthermore, increasing DOC concentrations in Swedish rivers over 424 

the last decades were linked to elevated precipitation and higher runoff105, and DIC fluxes are 425 

also typically higher during wetter years106. Therefore, it is intuitive to assume that climate-426 

induced alterations of catchment hydrology will increase leakage of terrestrial C in some 427 

regions (wetter climate) but decrease it in others (drier climate). 428 

Pulsed terrestrial OC subsidies can also influence river ecosystem metabolism at an annual 429 

scale. For instance, low snowpack and early snowmelt during a mild winter shifted 430 

metabolism toward increased heterotrophy in an alpine river network107. Such a shift is 431 

unusual and attributable to pulsed terrestrial OC deliveries, transiently fuelling ER and 432 

reducing the magnitude of the spring window when these rivers are typically autotrophic107. 433 

As winters become milder and precipitation increasingly changes from snow to rain108 in 434 

alpine regions, such metabolic shifts may increase CO2 emissions from alpine rivers.  435 

A second example illustrates the effects of agricultural land conversion on river ecosystem 436 

metabolism and GHG (Fig. 3a,b). Land-use change, including deforestation in the Congo 437 

basin and conversion of peatlands into oil palm plantations in Southeast Asia, mobilises 438 
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ancient but bioreactive OM, which, upon arrival in rivers, is respired to CO2 (refs.109–111). 439 

Agricultural soils themselves are a major source of OC and nutrients to the world’s rivers20. 440 

These subsidies alter the magnitude and seasonality of GPP and ER of agricultural rivers112–441 

114. Besides increasing subsidies to rivers, agriculture can also cause riparian deforestation 442 

and channel geomorphology alterations, which further impair river ecosystem 443 

metabolism115,116. While several studies have pointed to agricultural rivers as significant 444 

sources of CO2 and CH4 (refs.117,118), the apportioning of these sources (i.e., allochthonous 445 

versus autochthonous) remains poorly studied to date. Disentangling the relationships 446 

between agricultural river metabolism and GHG emissions is important given the large 447 

contributions from agriculture to global GHG emissions119. 448 

Changing river flow regimes. While the above examples relate to changes in catchment land-449 

use and hydrology, changing river flow regimes are also important (Fig. 3a,b). Because the 450 

atmospheric holding capacity of water is highly sensitive to temperature, precipitation 451 

extremes will become more intense and frequent, with impacts on the natural flow regimes of 452 

rivers120. Droughts will shape the flow regime in some regions, flash floods attributed to 453 

storm runoff in others, and many areas will experience longer periods of drought between 454 

more extreme flooding121,122. Furthermore, river ice extent and duration are declining 455 

globally, further transforming the natural flow, light, and gas-exchange regimes of numerous 456 

rivers14.  457 

 458 

Globally, a large fraction of rivers are non-perennial, and both the distribution and magnitude 459 

of flow intermittency will change with climate and other anthropogenic alterations123. These 460 

changes will affect river metabolism, but the nature and magnitude of these changes remain 461 

uncertain, as do the implications for regional and global C cycling (Fig. 3a,b). As the flow 462 

recedes, particularly headwaters, accounting for the bulk of stream length in global river 463 

networks, contract and disconnect124. With ongoing drying, GPP collapses but ER proceeds, 464 

which promotes heterotrophy of non-perennial rivers125. These metabolic processes, along 465 

with increasing water residence time, induced hypoxia and promoted CH4 production during 466 

an experimentally induced drought in a boreal river126. A similar metabolic shift occurred 467 

throughout a boreal river network during the 2018 heatwave in Europe126. While such 468 

droughts are rather uncommon in cold and humid high-latitudinal regions, non-perennial 469 
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rivers are a common feature of arid and semi-arid regions123,127. The paucity of data on 470 

ecosystem metabolism and related GHG emissions from non-perennial rivers contrast with 471 

their worldwide prevalence123,127. 472 

 473 

Increasing flood frequency, associated with climate change, will also have important yet 474 

poorly understood effects on river metabolism. A recent study covering 222 US rivers 475 

showed that more variable flow regimes (i.e., higher ‘flashiness’) reduced both annual GPP 476 

and ER, with an even stronger effect on the latter37. High flood-related flows regularly 477 

perturb benthic primary producers and can ultimately erode them, thereby reducing annual 478 

GPP in shallower rivers. The pronounced effect of flow disturbance on annual ER was 479 

attributed to short mean OC residence times, potentially decoupling river ER from the supply 480 

rate of terrestrial OC37. Such disturbances of ecosystem metabolism appear particularly 481 

pronounced in urban rivers, which experience frequent ‘flashy’ flows during heavy rain 482 

because of the imperviousness of their catchments128–130. As suggested by Bernhardt and 483 

colleagues37, increasingly perturbed flow regimes may limit the accumulation and storage of 484 

primary producer biomass and terrestrial OC, which would have implications for river food 485 

webs. 486 

 487 

The effects of shrinking ice cover on river flow regimes may be even more pronounced than 488 

those of droughts and floods. However, it is currently difficult to predict how changes in ice 489 

cover influence river ecosystem metabolism beyond the mere assumption that increased light 490 

availability may increase annual GPP131.  491 

 492 

River impoundment and associated water management can also affect river metabolism and 493 

GHG emission. Dams retain sediments, OC and nutrients with profound impacts on the 494 

biogeochemistry of rivers and the coastal ocean77,78,80,132. Depending on their age, geography 495 

and operation, reservoirs can emit large amounts of CO2 and CH4 to the atmosphere66,133,134. 496 

The influence of reservoirs on river ecosystem metabolism and GHG emissions does not stop 497 

at the dam. Rather it can extend downriver. For instance, water clarity and hydropeaking can 498 

affect GPP downriver of the Glen Canyon Dam (Colorado River)135, while CO2 and CH4 499 

leaking from a reservoir through the tailwaters can lead to a ‘carbopeaking’ downriver of 500 

major dams (e.g., ref.136).  501 
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 502 

Underlying the GHG production and emissions from reservoirs are the combined effects of 503 

increased water residence time, temperature, nutrient and OC accumulation, and related 504 

ecosystem metabolism. For instance, accumulated OC and elevated temperature foster ER 505 

and CO2 production in the oxygenated waters of reservoirs, while methanogenesis and CH4 506 

production dominate metabolism in the deeper anoxic waters and sediments (e.g., ref.132). 507 

Furthermore, reservoirs facilitate algal blooms, thereby transiently shifting the metabolism 508 

towards autotrophy. Such a shift towards autotrophy in large and nutrient-rich rivers in Asia 509 

has been attributed to damming137 as has the decrease in CO2 evasion (32%) from Chinese 510 

rivers over the last three decades103. These observations would benefit from better 511 

mechanistic insights. Dam removal after decommissioning offers useful opportunities to gain 512 

these insights. 513 

 514 

River ecosystem deoxygenation and health. Many of the global-change impacts on river 515 

ecosystem metabolism illustrated above can ultimately lead to eutrophication and further to 516 

deoxygenation when ER outweighs oxygen resupply from GPP or atmospheric exchange. As 517 

a consequence, river metabolism switches from an aerobic to an anaerobic state. Such a state 518 

shift triggers alternative metabolic pathways, foremost denitrification and methanogenesis 519 

with the production of the potent greenhouse gases nitrous oxide138 and CH4 (ref.139), 520 

respectively. Deoxygenation is increasingly well documented in tidal zones, coastal waters140 521 

and lakes141. While hypoxia has been well known from the hyporheic zone in rivers (e.g,, ref. 522 

142), it is only recently that we are becoming aware of its spatiotemporal extent at the 523 

ecosystem scale in rivers128,143. In rivers, large-scale deoxygenation can imperil biodiversity, 524 

impose barriers to fish migration, kill fish, and compromise water quality, thereby 525 

jeopardizing ecosystem health and services.  526 

 527 

Priorities for river network research 528 

The awareness of rivers as important components of the global C cycle offers new and 529 

exciting research opportunities. The recognition of global change impacts on river 530 

ecosystems also emphasizes the need to better understand and predict the role of rivers for 531 

large-scale C fluxes from land to the atmosphere and the oceans. Both opportunities and 532 

needs come with challenges. Responding to the these challenges, we propose a global River 533 



 

19 

 

 

Observing System (RIOS) (Fig. 4), similar to those existing for terrestrial (e.g., ICOS144), 534 

lake (e.g., GLEON145) and marine (e.g., ARGO floats146) domains. 535 

 536 

 537 

Figure 4. A global River Observation System (RIOS). (a) Multiscale observations integrate 538 
data from distributed sensor networks, field surveys and satellite imagery. Sensor networks 539 
provide time series of ecosystem metabolism, GHGs and environmental drivers, taking into 540 
account the nested organisation of river networks and their spatiotemporal heterogeneity. 541 
World map of sensor-based estimates (from days to multiple years) of daily river ecosystem 542 
metabolism (updated from ref.147) highlights the bias towards temperate rivers, with poor 543 
coverage of tropical, high-latitudinal and high-altitudinal rivers. Field surveys serve sensor 544 
calibration and the determination of gas exchange velocities. Remote sensing maps regional 545 
and global-scale river network properties, as well as land cover and anthropogenic 546 
disturbances. (b) Scaling laws help extrapolate quantities from individual river segments to 547 
entire river networks and fill gaps left by satellite imagery. Changes of channel length, flow 548 
depth, velocity and width through river networks can be predicted using scaling laws. Vertical 549 
dashed lines denote the fraction (y-axis) of the total stream length, surface area and water 550 
volume at network scale in channels narrower than a certain width (x-axis) (see Supplementary 551 
Information). (c) Mechanistic and statistical models are required to integrate the multiscale 552 
observational data of river ecosystem processes and C fluxes, and link these with catchment-553 
level processes and C fluxes. Such modeling frameworks will integrate river network C 554 
biogeochemistry with Earth system models. 555 

 556 

The first key challenge is to better constrain the uncertainty associated with river network 557 

metabolism and how it influences our conceptualization of various C fluxes at both local and 558 
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large spatial scales (Fig. 2). To achieve this major endeavour, a key research priority is to 559 

dramatically increase the number of multiannual time series of ecosystem metabolism, GHG 560 

emissions and related metadata, covering a broad spectrum of  river ecosystems. Here the 561 

focus should be to facilitate measurements at the network scale that helps fill geographic (i.e., 562 

tropics, high-latitude and high-altitude regions) and knowledge (e.g., network responses to 563 

flow extremes and changing climate) gaps. Filling these gaps is greatly facilitated by the 564 

recent improvements in O2 and other sensors and statistical approaches31,32, however a further 565 

priority is the development of next-generation inexpensive GHG sensors and further support 566 

and research on creating networks of “smart” sensors. This effort must be accompanied by 567 

the proper training of staff to maintain sensors. Furthermore, water quality data from 568 

governmental agencies should be better leveraged to complement time series from 569 

sensors32,148. Increasing the quantity and quality of river metabolism and GHG time series 570 

requires coordinated approaches steered by working groups and facilitated by the use of 571 

standardized protocols. Recent advances in information and communications technology, as 572 

well as in the governance of complex sensor networks, including ensuring data availability, 573 

will facilitate the implementation of this effort149,150. Given the scale of the endeavour, the 574 

research community will need to secure large-scale, collaborative and transnational funding 575 

to also better include the Global South.  576 

 577 

The second key challenge relates to the upscaling of measured C fluxes from individual river 578 

segments to river networks. This requires the integration of multi-scale ground (i.e., sensor 579 

networks) and satellite observations with scaling laws, and further with catchment-scale 580 

mechanistic models. Today, satellites offer opportunities to quantify river network 581 

topology151,152, surface68 and inundation area17, water storage18, discharge153,154, suspended 582 

sediments155, and ice cover14. Advances in remote sensing are promising and shall soon 583 

provide data that are also relevant to ecosystem processes and C biogeochemistry156 (Table SI 584 

6). However, satellite imagery still leaves substantial data gaps. Global satellite analysis of 585 

river surface area currently excludes narrow rivers (< 90 m wide), thereby excluding the 586 

majority of the world’s rivers68,157 (Fig. 4). Furthermore, riparian vegetation still poses an 587 

unresolved problem in detecting and characterising these narrow rivers. Therefore, a key 588 

research priority would be to unify new remote sensing methods related to riparian 589 
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vegetation, ice cover, and suspended sediment concentration to quantify channel width and 590 

light availability (a main driver of GPP) in the world’s smallest and largest rivers . 591 

 592 

Simple scaling laws can be used to predict how channel length and flow geometry (i.e., water 593 

depth, velocity and width) change through river networks (Fig. 4) (Supplementary 594 

Information).  Owing the to universal features of river networks158, they are also used to 595 

integrate river GPP57, DOC transport and uptake75,159, as well as GHG emissions (e.g., N2O, 596 

ref.160,161) over entire networks and probe constraints on these processes. However, the 597 

applicability of scaling laws for river ecosystem science has limitations. Scaling laws often 598 

only resolve steady state conditions, thus not accounting for the dynamic nature of river 599 

networks (e.g., expansion and contraction). New mapping68,123,151,152, modelling162 and 600 

conceptual frameworks163 will facilitate predictions of the spatiotemporal dynamics of river 601 

networks, which seems particularly important for headwaters that are often non-perennial164. 602 

Furthermore, scaling relationships require validation across the entire spectrum of river sizes, 603 

particularly the smallest perennial rivers within networks that do not become infinitely 604 

small165. Therefore, a priority for the research community is the development of integrated 605 

global field campaigns to resolve problems with scaling laws and unify the scales of ground 606 

and satellite observations in small and large rivers. This entails recruiting scientists and 607 

volunteers to make relatively simple measurements (e.g., stream width) using standardized 608 

protocols across a broad range of rivers. 609 

 610 

Finally, our ability to understand, and thus predict, large-scale river C dynamics and impacts 611 

would benefit from improved iterative interactions between observations and simulations. 612 

However, current biogeochemical modelling frameworks often still fail to properly represent 613 

river ecosystem processes, particularly metabolism, and the fate of the various C forms at 614 

relevant spatial and temporal scales. Furthermore, most modeling frameworks fall short of 615 

integrating C cycling with nutrient cycling and deoxygenation, which appears critical though 616 

given the global change impacts on these latter processes. Therefore, opportunities to adapt 617 

and improve modeling frameworks (e.g., IMAGE‐DGNM72, Tethys-Chloris166) are 618 

numerous. Given the dynamic nature of river networks, also these latest modeling 619 

frameworks (e.g., ref. 72) would need to resolve river ecosystem processes at daily scales 620 

— still a computational challenge. A key research priority therefore is to integrate the global 621 
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rivers into ESMs used to project climate change in response to anthropogenic CO2 emissions, 622 

still ignoring the fraction of the terrestrial C sink leaking to river networks. In fact, the 623 

exclusion of this leakage, despite its large uncertainty, biases estimates of the terrestrial net C 624 

uptake (too low) and biospheric C stock increase (too high)64.  625 

 626 

Our call for a global RIOS is critical. By addressing the above key challenges, the global 627 

RIOS will promote ambitious research and finally allow the proper accounting of regional 628 

and global C fluxes at the interface between land, river, atmosphere, and the coastal ocean. It 629 

will propel mechanistic understanding of these fluxes and underlying processes, help 630 

disentangling the complexity of global-change impacts on river C biogeochemistry and 631 

predict their future evolution. Ultimately, a global RIOS will also serve as a scaffold upon 632 

which to build understanding of catchment-scale hydrology, geomorphology and ecology.  633 

 634 

Acknowledgments 635 

The following funding sources are acknowledged: TJB, The NOMIS Foundation, SNF 636 

(IZSEZO_181491, 200021_163015); RL, ANR "Investissements d'avenir" (ANR-16-CONV-637 

0003_Cland); ESB and ROH, US NSF grant #1442439 (StreamPULSE); ERH, US NSF grant 638 

#1926426; PAR, US NSF grant #1840243; TM and JAR, Yale Institute for Biospheric 639 

Studies; Pre, BELSPO (ReCAP, FedTwin), EU Horizon 2020 VERIFY (grant agreement no. 640 

776810) and ESM2025 - Earth System Models for the Future - (grant agreement no. 641 

101003536). LR, Research Grants Council of Hong Kong (grant no. 17300621). Katharina 642 

Peter designed the figures. 643 

 644 
 645 
Contributions 646 

T.J.B conceptualized the review with inputs from all co-authors, R.L. and P.Re. provided the 647 

carbon budget, T.M and J.A.R. provided the GHG data, R.O.H., E.S.B. and L.G.G. provided 648 

ecosystem metabolism data, E.B., E.S.B. E.R.H, and R.O.H provided material for the figures, 649 

J.A.R. designed the figures, T.J.B. wrote a first draft of the manuscript, which was revised 650 

and edited by all co-authors. 651 

  652 



 

23 

 

 

 653 
References 654 
 655 

1. Battin, T. J. et al. The boundless carbon cycle. Nat. Geosci. 2, 598–600 (2009). 656 

2. Raymond, P. A. et al. Global carbon dioxide emissions from inland waters. Nature 503, 657 
355–359 (2013). 658 

3. Hotchkiss, E. R. et al. Sources of and processes controlling CO2 emissions change with the 659 
size of streams and rivers. Nat. Geosci. 8, 696–699 (2015). 660 

Important study conceptualizing (based on a data synthesis) how the sources and 661 
magnitude of CO2 evasion flux change along a stream–river continuum. 662 

4. Ciais, P. et al. Carbon and other biogeochemical cycles. In: Climate Change 2013 The 663 
Physical Science Basis. Contribution of Working Group I to the Fifth Assessment Report of 664 
the Intergovernmental Panel on Climate Change (Stocker, T.F. et al. eds.). Cambridge 665 
University Press (2013). 666 

5. Friedlingstein, P. et al. Global carbon budget 2021. Earth Syst. Sci. Data Discuss. 14, 667 
1917–2005, 2022 668 

6. Cole, J. J. et al. Plumbing the global carbon cycle: Integrating inland waters into the 669 
terrestrial carbon budget. Ecosystems 10, 172–185 (2007).  670 

A pioneering study revealing the role of inland waters for large-scale carbon fluxes and 671 
highlighting them as ‘reactors’ rather than ‘passive pipes’.  672 

7. Drake, T. W., Raymond, P. A. & Spencer, R. G. M. Terrestrial carbon inputs to inland 673 
waters: A current synthesis of estimates and uncertainty. Limnol. Oceanogr. Lett. 3, 132–142 674 
(2018). 675 

8. Odum, H. T. Primary production in flowing waters. Limnol Oceanogr 1, 102–117 (1956). 676 

9. Bernhardt, E. S. et al. The metabolic regimes of flowing waters. Limnol. Oceanogr. 63, 677 
99–118 (2018). 678 

A synthesis of the predominant drivers and constraints on metabolic regimes of stream 679 
and river ecosystems. 680 

10. Barnes, A. D. et al. Energy flux: The link between multitrophic biodiversity and 681 
ecosystem functioning. Trends Ecol. Evol. 33, 186–197 (2018). 682 

11. Costanza, R. & Mageau, M. What is a healthy ecosystem? Aquat. Ecol. 33, 105–115 683 
(1999). 684 

12. Blöschl, G. et al. Changing climate both increases and decreases European river floods. 685 
Nature 573, 108–111 (2019). 686 

13. Gudmundsson, L. et al. Globally observed trends in mean and extreme river flow 687 
attributed to climate change. Science 371, 1159–1162 (2021). 688 

14. Yang, X., Pavelsky, T. M. & Allen, G. H. The past and future of global river ice. Nature 689 
577, 69–73 (2020). 690 



 

24 

 

 

15. Grill, G. et al. Mapping the world’s free-flowing rivers. Nature 569, 215–221 (2019). 691 

16. Belletti, B. et al. More than one million barriers fragment Europe’s rivers. Nature 588, 692 
436–441 (2020). 693 

17. Pekel, J.-F., Cottam, A., Gorelick, N. & Belward, A. S. High-resolution mapping of 694 
global surface water and its long-term changes. Nature 540, 418–422 (2016). 695 

18. Cooley, S. W., Ryan, J. C. & Smith, L. C. Human alteration of global surface water 696 
storage variability. Nature 591, 78–81 (2021). 697 

19. Jaramillo, F. & Destouni, G. Local flow regulation and irrigation raise global human 698 
water consumption and footprint. Science 350, 1248–1251 (2015). 699 

20. Quinton, J. N., Govers, G., Oost, K. V. & Bardgett, R. D. The impact of agricultural soil 700 
erosion on biogeochemical cycling. Nat. Geosci. 3, 311–314 (2010). 701 

21. Mekonnen, M. M. & Hoekstra, A. Y. Global anthropogenic phosphorus loads to 702 
freshwater and associated grey water footprints and water pollution levels: A high‐resolution 703 
global study. Water Resour. Res. 54, 345–358 (2018). 704 

22. Regnier, P. et al. Anthropogenic perturbation of the carbon fluxes from land to ocean. Nat 705 
Geosci 6, 597–607 (2013). 706 

The first study revealing the extent to which human activities have altered the 707 
magnitude of contemporary lateral carbon fluxes from land to ocean. 708 

23. Rüegg, J. et al. Thinking like a consumer: Linking aquatic basal metabolism and 709 
consumer dynamics. Limnol. Oceanogr. Lett. 6, 1–17 (2021). 710 

24. Fernández-Martínez, M. et al. Global trends in carbon sinks and their relationships with 711 
CO2 and temperature. Nat. Clim. Change 9, 73–79 (2019). 712 

25. Behrenfeld, M. J. et al. Climate-driven trends in contemporary ocean productivity. Nature 713 
444, 752–755 (2006). 714 

26. Phillips, J. S. Time‐varying responses of lake metabolism to light and temperature. 715 
Limnol. Oceanogr. 65, 652–666 (2020). 716 

27. Uehlinger, U. Annual cycle and inter‐annual variability of gross primary production and 717 
ecosystem respiration in a flood-prone river during a 15‐year period. Freshw. Biol. 51, 938–718 
950 (2006). 719 

28. Uehlinger, U. & Naegeli, M. W. Ecosystem metabolism, disturbance, and stability in a 720 
prealpine gravel bed river. J. N. Am. Benthol. Soc. 17, 165–178 (1998). 721 

29. Mulholland, P. J. et al. Inter-biome comparison of factors controlling stream metabolism. 722 
Freshw. Biol. 46, 1503–1517 (2001). 723 

30. Roberts, B. J., Mulholland, P. J. & Hill, W. R. Multiple scales of temporal variability in 724 
ecosystem metabolism rates: Results from 2 years of continuous monitoring in a forested 725 
headwater stream. Ecosystems 10, 588–606 (2007). 726 

31. Appling, A. P., Hall, R. O., Yackulic, C. B. & Arroita, M. Overcoming equifinality: 727 
Leveraging long time series for stream metabolism Estimation. J. Geophys. Res. 728 
Biogeosciences 123, 624–645 (2018). 729 



 

25 

 

 

32. Appling, A. P. et al. The metabolic regimes of 356 rivers in the United States. Scientific 730 
Data 5, 180292–14 (2018). 731 

33. Canadell, M. B. et al. Regimes of primary production and their drivers in Alpine streams. 732 
Freshw. Biol. 66, 1449–1463 (2021). 733 

34. Myrstener, M., Gómez‐Gener, L., Rocher‐Ros, G., Giesler, R. & Sponseller, R. A. 734 
Nutrients influence seasonal metabolic patterns and total productivity of Arctic streams. 735 
Limnol. Oceanogr. 66, S182–S196 (2021). 736 

35. Savoy, P. et al. Metabolic rhythms in flowing waters: An approach for classifying river 737 
productivity regimes. Limnol. Oceanogr. 64, 1835–1851 (2019). 738 

36. Kirk, L., Hensley, R. T., Savoy, P., Heffernan, J. B. & Cohen, M. J. Estimating benthic 739 
light regimes improves predictions of primary production and constrains light-use efficiency 740 
in streams and rivers. Ecosystems 24, 825–839 (2021). 741 

37. Bernhardt, E. S. et al. Light and flow regimes regulate the metabolism of rivers. Proc. 742 
Natl. Acad. Sci. U.S.A. 119, e2121976119 (2022). 743 

38. Savoy, P. & Harvey, J. W. Predicting light regime controls on primary productivity across 744 
CONUS river networks. Geophys. Res. Lett. 48, (2021). 745 

39. Julian, J. P., Stanley, E. H. & Doyle, M. W. Basin-scale consequences of agricultural land 746 
use on benthic light availability and primary production along a sixth-order temperate river. 747 
Ecosystems 11, 1091–1105 (2008). 748 

40. Hall, R. O. et al. Turbidity, light, temperature, and hydropeaking control primary 749 
productivity in the Colorado River, Grand Canyon. Limnol. Oceanogr. 60, 512–526 (2015). 750 

41. Hosen, J. D. et al. Enhancement of primary production during drought in a temperate 751 
watershed is greater in larger rivers than headwater streams. Limnol. Oceanogr. 64, 1458–752 
1472 (2019). 753 

42. Allen, A. P., Gillooly, J. F. & Brown, J. H. Linking the global carbon cycle to individual 754 
metabolism. Funct. Ecol. 19, 202–213 (2005). 755 

43. Demars, B. O. L. et al. Temperature and the metabolic balance of streams. Freshw. Biol. 756 
56, 1106–1121 (2011). 757 

44. Song, C. et al. Continental-scale decrease in net primary productivity in streams due to 758 
climate warming. Nat. Geosci. 11, 415–420 (2018). 759 

45. Hood, J. M. et al. Increased resource use efficiency amplifies positive response of aquatic 760 
primary production to experimental warming. Global Change Biol 24, 1069–1084 (2018). 761 

46. Schindler, D. E., Carpenter, S. R., Cole, J. J., Kitchell, J. F. & Pace, M. L. Influence of 762 
food web structure on carbon exchange between lakes and the atmosphere. Science 277, 248–763 
251 (1997). 764 

47. Iannucci, F. M., Beneš, J., Medvedeff, A. & Bowden, W. B. Biogeochemical responses 765 
over 37 years to manipulation of phosphorus concentrations in an Arctic river: The Upper 766 
Kuparuk River Experiment. Hydrol. Process. 35, (2021). 767 



 

26 

 

 

48. Rosemond, A. D. et al. Experimental nutrient additions accelerate terrestrial carbon loss 768 
from stream ecosystems. Science 347, 1142–1145 (2015). 769 

A key study explaining how nutrient excess can accelerate terrestrial carbon loss from 770 
stream ecosystems. 771 

49. Arroita, M., Elosegi, A. & Jr., R. O. H. Twenty years of daily metabolism show riverine 772 
recovery following sewage abatement. Limnol. Oceanogr.64, 77-92 (2019). 773 

50. Battin, T. J. et al. Biophysical controls on organic carbon fluxes in fluvial networks. 774 
Nature Geoscience 1, 95–100 (2008). 775 

An important article conceptualizing how physical and biological processes combine to 776 
shape metabolic dynamics and carbon fluxes in fluvial networks. 777 

51. Hoellein, T. J., Bruesewitz, D. A. & Richardson, D. C. Revisiting Odum (1956): A 778 
synthesis of aquatic ecosystem metabolism. Limnol. Oceanogr. 58, 2089–2100 (2013). 779 

52. Marzolf, N. S. & Ardón, M. Ecosystem metabolism in tropical streams and rivers: a 780 
review and synthesis. Limnol. Oceanogr. 66, 1627-1638 (2021). 781 

53. Gounand, I., Little, C. J., Harvey, E. & Altermatt, F. Cross-ecosystem carbon flows 782 
connecting ecosystems worldwide. Nat. Commun. 9, 4825 (2018). 783 

54. Ciais, P. et al. Empirical estimates of regional carbon budgets imply reduced global soil 784 
heterotrophic respiration. Natl. Sci. Rev. 8, nwaa145 (2020). 785 

55. Bauer, J. E. et al. The changing carbon cycle of the coastal ocean. Nature 504, 61–70 786 
(2013). 787 

Important review on the sources, exchange and fates of carbon in the coastal ocean and 788 
how human activities have altered the coastal carbon cycle. 789 

56. Reichert, P., Uehlinger, U. & Acuña, V. Estimating stream metabolism from oxygen 790 
concentrations: Effect of spatial heterogeneity. J. Geophys. Res. Biogeosciences 114, G03016 791 
(2009). 792 

57. Koenig, L. E. et al. Emergent productivity regimes of river networks. Limnol. Oceanogr. 793 
Lett. 4, 173–181 (2019). 794 

58. Rodríguez-Castillo, T., Estévez, E., González-Ferreras, A. M. & Barquín, J. Estimating 795 
ecosystem metabolism to entire river networks. Ecosystems 22, 892–911 (2019). 796 

59. Segatto, P. L., Battin, T. J. & Bertuzzo, E. The metabolic regimes at the scale of an entire 797 
stream network unveiled through sensor data and machine learning. Ecosystems 24, 1792–798 
1809 (2021). 799 

60. Loreau, M., Mouquet, N. & Holt, R. D. Meta‐ecosystems: a theoretical framework for a 800 
spatial ecosystem ecology. Ecol. Lett. 6, 673–679 (2003). 801 

61. Mastrandrea, M. D. et al. Guidance note for lead authors of the IPCC Fifth Assessment 802 
Report on consistent treatment of uncertainties. Intergovernmental Panel on Climate Change 803 
(IPCC). (2010). 804 

62. Liu, S. et al. The importance of hydrology in routing terrestrial carbon to the atmosphere 805 
via global streams and rivers. Proc. Natl. Acad. Sci. U.S.A. 119, e2106322119 (2022). 806 



 

27 

 

 

63. Butman, D. & Raymond, P. A. Significant efflux of carbon dioxide from streams and 807 
rivers in the United States. Nat. Geosci. 4, 1–4 (2011). 808 

64. Ulseth, A. J. et al. Distinct air–water gas exchange regimes in low- and high-energy 809 
streams. Nat. Geosci. 12, 259–263 (2019). 810 

65. Duvert, C., Butman, D. E., Marx, A., Ribolzi, O. & Hutley, L. B. CO2 evasion along 811 
streams driven by groundwater inputs and geomorphic controls. Nat. Geosci. 11, 813–818 812 
(2018). 813 

66. Rosentreter, J. A. et al. Half of global methane emissions come from highly variable 814 
aquatic ecosystem sources. Nat. Geosci. 14, 225–230 (2021). 815 

67. Zhang, L. et al. Significant methane ebullition from alpine permafrost rivers on the East 816 
Qinghai–Tibet Plateau. Nat. Geosci. 13, 349–354 (2020). 817 

68. Allen, G. H. & Pavelsky, T. M. Global extent of rivers and streams. Science 361, 585–818 
587 (2018). 819 

69. Tank, S. E., Fellman, J. B., Hood, E. & Kritzberg, E. S. Beyond respiration: Controls on 820 
lateral carbon fluxes across the terrestrial‐aquatic interface. Limnol. Oceanogr. Lett. 3, 76–88 821 
(2018). 822 

Important synthesis on the mechanisms and controls of organic and inorganic carbon 823 
flows across terrestrial-aquatic interfaces. 824 

70. Aitkenhead, J. A. & McDowell, W. H. Soil C:N ratio as a predictor of annual riverine 825 
DOC flux at local and global scales. Global Biogeochem. Cy. 14, 127-138 (2000). 826 

71. Regnier, P., Resplandy, L., Najjar, R. G. & Ciais, P. The land-to-ocean loops of the global 827 
carbon cycle. Nature 603, 401–410 (2022). 828 

72. Hoek, W. J. van et al. Exploring spatially explicit changes in carbon budgets of global 829 
river basins during the 20th century. Environ. Sci. Technol. 55, 16757–16769 (2021). 830 

A global quantitative assessment of river carbon fluxes in the 20th century, highlighting 831 
the combined influence of environmental and anthropogenic controls on the long-term 832 
patterns of global carbon export. 833 

73. Abril, G. & Borges, A. V. Ideas and perspectives: Carbon leaks from flooded land: do we 834 
need to replumb the inland water active pipe? Biogeosciences 16, 769–784 (2019). 835 

Important review emphasizing the role of flooding for inland water carbon cycling at 836 
global scale. 837 

74. Lauerwald, R., Regnier, P., Guenet, B., Friedlingstein, P. & Ciais, P. How simulations of 838 
the land carbon sink are biased by ignoring fluvial carbon transfers: A case study for the 839 
Amazon Basin. One Earth 3, 226–236 (2020). 840 

75. Raymond, P. A., Saiers, J. E. & Sobczak, W. V. Hydrological and biogeochemical 841 
controls on watershed dissolved organic matter transport: pulse‐shunt concept. Ecology 97, 842 
5–16 (2016). 843 



 

28 

 

 

76. Catalán, N., Marcé, R., Kothawala, D. N. & Tranvik, Lars. J. Organic carbon 844 
decomposition rates controlled by water retention time across inland waters. Nat. Geosci. 9, 845 
501–504 (2016). 846 

77. Maavara, T., Lauerwald, R., Regnier, P. & Cappellen, P. V. Global perturbation of 847 
organic carbon cycling by river damming. Nat. Commun. 8, 15347 (2017). 848 

78. Mendonça, R. et al. Organic carbon burial in global lakes and reservoirs. Nat. Commun. 849 
8, 1694–7 (2017). 850 

79. Downing, J. A. et al. Sediment organic carbon burial in agriculturally eutrophic 851 
impoundments over the last century. Global Biogeochem. Cy: 22, GB1018 (2008). 852 

80. Deemer, B. R. et al. Greenhouse gas emissions from reservoir water surfaces: A new 853 
global synthesis. Bioscience 66, 949–964 (2016). 854 

81. Abril, G. et al. Amazon River carbon dioxide outgassing fuelled by wetlands. Nature 505, 855 
395–398 (2014). 856 

82. Dodds, W. K. et al. Abiotic controls and temporal variability of river metabolism: 857 
multiyear analyses of Mississippi and Chattahoochee River data. Freshw. Sci. 32, 1073–1087 858 
(2013). 859 

83. Ros, G. R., Sponseller, R. A., Bergström, A. K., Myrstener, M. & Giesler, R. Stream 860 
metabolism controls diel patterns and evasion of CO2 in Arctic streams. Glob. Change Biol. 861 
26, 1400–1413 (2020). 862 

84. Rasilo, T., Hutchins, R. H. S., Ruiz-González, C. & Giorgio, P. A. del. Transport and 863 
transformation of soil-derived CO2, CH4 and DOC sustain CO2 supersaturation in small 864 
boreal streams. Sci. Total Environ. 579, 902–912 (2017). 865 

85. Aho, K. S., Hosen, J. D., Logozzo, L. A., McGillis, W. R. & Raymond, P. A. Highest 866 
rates of gross primary productivity maintained despite CO2 depletion in a temperate river 867 
network. Limnol. Oceanogr. Lett. 6, 200–206 (2021). 868 

86. Wehrli, B. Conduits of the carbon cycle. Nature 503, 346–347 (2013). 869 

87. Sarmiento, J. L. & Sundquist, E. T. Revised budget for the oceanic uptake of 870 
anthropogenic carbon dioxide. Nature 356, 589–593 (1992). 871 

88. Lacroix, F., Ilyina, T., Laruelle, G. G. & Regnier, P. Reconstructing the preindustrial 872 
coastal carbon cycle through a global ocean circulation model: Was the global continental 873 
shelf already both autotrophic and a CO2 sink? Global Biogeochem. Cy. 35, (2021). 874 

89. Jacobson, A. R., Fletcher, S. E. M., Gruber, N., Sarmiento, J. L. & Gloor, M. A joint 875 
atmosphere‐ocean inversion for surface fluxes of carbon dioxide: 1. Methods and global‐scale 876 
fluxes. Global Biogeochem. Cy. 21, GB1019 (2007). 877 

90. Resplandy, L. et al. Revision of global carbon fluxes based on a reassessment of oceanic 878 
and riverine carbon transport. Nat. Geosci. 11, 504–509 (2018). 879 

91. Lee, L.-C. et al. Unusual roles of discharge, slope and SOC in DOC transport in small 880 
mountainous rivers, Taiwan. Sci Rep. 9, 1574 (2019). 881 



 

29 

 

 

92. Reddy, S. K. K. et al. Export of particulate organic carbon by the mountainous tropical 882 
rivers of Western Ghats, India: Variations and controls. Sci. Total Environ. 751, 142115 883 
(2021). 884 

93. Zhang, X., Tarpley, D. & Sullivan, J. T. Diverse responses of vegetation phenology to a 885 
warming climate. Geophys. Res. Lett. 34, L19405 (2007). 886 

94. Pan, Y. et al. A large and persistent carbon sink in the world’s forests. Science 333, 988-887 
993 (2011). 888 

95. Heathcote, A. J., Anderson, N. J., Prairie, Y. T., Engstrom, D. R. & Giorgio, P. A. del. 889 
Large increases in carbon burial in northern lakes during the Anthropocene. Nat. Commun. 6, 890 
10016–6 (2015). 891 

96. Guillemette, F., Berggren, M., Giorgio, P. A. del & Lapierre, J.-F.. Increases in 892 
terrestrially derived carbon stimulate organic carbon processing and CO2 emissions in boreal 893 
aquatic ecosystems. Nat. Commun. 4, 1–7 (2013). 894 

97. Hastie, A., Lauerwald, R., Ciais, P., Papa, F. & Regnier, P. Historical and future 895 
contributions of inland waters to the Congo Basin carbon balance. Earth Syst. Dynam. 12, 896 
37–62 (2020). 897 

98. Nakhavali, M. et al. Leaching of dissolved organic carbon from mineral soils plays a 898 
significant role in the terrestrial carbon balance. Glob. Change Biol. 27, 1083–1096 (2021). 899 

99. Tian, H. et al. Global patterns and controls of soil organic carbon dynamics as simulated 900 
by multiple terrestrial biosphere models: Current status and future directions. Global 901 
Biogeochem. Cy. 29, 775–792 (2015). 902 

100. Öquist, M. G. et al. The full annual carbon balance of boreal forests is highly sensitive 903 
to precipitation. Environ. Sci. Tech. Lett. 1, 315–319 (2014). 904 

101. Jones, J. B., Stanley, E. H. & Mulholland, P. J. Long‐term decline in carbon dioxide 905 
supersaturation in rivers across the contiguous United States. Geophys. Res. Lett. 30, 1495 906 
(2003). 907 

102. Raymond, P. A. & Oh, N.-H. Long term changes of chemical weathering products in 908 
rivers heavily impacted from acid mine drainage: Insights on the impact of coal mining on 909 
regional and global carbon and sulfur budgets. Earth Planet. Sci. Lett. 284, 50–56 (2009). 910 

103. Ran, L. et al. Substantial decrease in CO2 emissions from Chinese inland waters due to 911 
global change. Nat. Commun. 12, 1730 (2021). 912 

104. Zarnetske, J. P., Bouda, M., Geophysical, B. A., Saiers, J. & Raymond, P. Generality of 913 
hydrologic transport limitation of watershed organic carbon flux across ecoregions of the 914 
United States. Geophys. Res. Lett. 45, 11,702-11,711(2018). 915 

105. Nydahl, A. C., Wallin, M. B. & Weyhenmeyer, G. A. No long‐term trends in pCO2 916 
despite increasing organic carbon concentrations in boreal lakes, streams, and rivers. Global 917 
Biogeochem. Cy. 31, 985–995 (2017). 918 

106. Raymond, P. A. & Hamilton, S. K. Anthropogenic influences on riverine fluxes of 919 
dissolved inorganic carbon to the oceans. Limnol. Oceanogr. Lett. 3, 143–155 (2018). 920 



 

30 

 

 

107. Ulseth, A. J., Bertuzzo, E., Singer, G. A., Schelker, J. & Battin, T. J. Climate-induced 921 
changes in spring snowmelt impact ecosystem metabolism and carbon fluxes in an Alpine 922 
stream network. Ecosystems 21, 373–390 (2018). 923 

108. Berghuijs, W. R., Woods, R. A. & Hrachowitz, M. A precipitation shift from snow 924 
towards rain leads to a decrease in streamflow. Nat. Clim. Change 4, 583–586 (2014). 925 

109. Drake, T. W. et al. Mobilization of aged and biolabile soil carbon by tropical 926 
deforestation. Nat. Geosci. 12, 541–546 (2019). 927 

110. Wit, F. et al. The impact of disturbed peatlands on river outgassing in Southeast Asia. 928 
Nat. Commun. 6, 10155 (2015). 929 

111. Moore, S., Gauci, V., Evans, C. D. & Page, S. E. Fluvial organic carbon losses from a 930 
Bornean blackwater river. Biogeosciences 8, 901–909 (2011). 931 

112. Masese, F. O., Salcedo-Borda, J. S., Gettel, G. M., Irvine, K. & McClain, M. E. 932 
Influence of catchment land use and seasonality on dissolved organic matter composition and 933 
ecosystem metabolism in headwater streams of a Kenyan river. Biogeochemistry 132, 1–22 934 
(2017). 935 

113. Bernot, M. J. et al. Inter‐regional comparison of land‐use effects on stream metabolism. 936 
Freshw. Biol. 55, 1874–1890 (2010). 937 

Among the first study showing how land use alters ecosystem metabolism across 938 
geographic regions. 939 

114. Griffiths, N. A. et al. Agricultural land use alters the seasonality and magnitude of 940 
stream metabolism. Limnol. Oceanogr. 58, 1513–1529 (2013). 941 

115. Sweeney, B. W. et al. Riparian deforestation, stream narrowing, and loss of stream 942 
ecosystem services. Proc. Natl. Acad. Sci. 101, 14132–14137 (2004). 943 

116. Roley, S. S., Tank, J. L., Griffiths, N. A., Jr, R. O. H. & Davis, R. T. The influence of 944 
floodplain restoration on whole-stream metabolism in an agricultural stream: insights from a 945 
5-year continuous data set. Freshw. Sci. 33, 1043–1059 (2014). 946 

117. Crawford, J. T., Stanley, E. H., Dornblaser, M. M. & Striegl, R. G. CO2 time series 947 
patterns in contrasting headwater streams of North America. Aquat. Sci. 79, 473–486 (2016). 948 

118. Blackburn, S. R. & Stanley, E. H. Floods increase carbon dioxide and methane fluxes in 949 
agricultural streams. Freshw. Biol. 66, 62–77 (2021). 950 

119. Robertson, G. P., Paul, E. A. & Harwood, R. R. Greenhouse gases in intensive 951 
agriculture: Contributions of individual gases to the radiative forcing of the atmosphere. 952 
Science 289, 1922–1925 (2000). 953 

120. Min, S.-K., Zhang, X., Zwiers, F. W. & Hegerl, G. C. Human contribution to more-954 
intense precipitation extremes. Nature 470, 378–381 (2011). 955 

121. Yin, J. et al. Large increase in global storm runoff extremes driven by climate and 956 
anthropogenic changes. Nat. Commun. 9, 4389 (2018). 957 

122. Myhre, G. et al. Sensible heat has significantly affected the global hydrological cycle 958 
over the historical period. Nat. Commun. 9, 1922 (2018). 959 



 

31 

 

 

123. Messager, M. L. et al. Global prevalence of non-perennial rivers and streams. Nature 960 
594, 391–397 (2021). 961 

124. Ward, A. S., Wondzell, S. M., Schmadel, N. M. & Herzog, S. P. Climate change causes 962 
river network contraction and disconnection in the H.J. Andrews experimental forest, 963 
Oregon, USA. Front. Water 2, 7 (2020). 964 

125. Sabater, S., Timoner, X., Borrego, C. & Acuña, V. Stream biofilm responses to flow 965 
intermittency: from cells to ecosystems. Front. Environ. Sci. 4, 14 (2016). 966 

126. Gómez-Gener, L., Lupon, A., Laudon, H. & Sponseller, R. A. Drought alters the 967 
biogeochemistry of boreal stream networks. Nat. Commun. 11, 1795 (2020). 968 

127. Marcé, R. et al. Emissions from dry inland waters are a blind spot in the global carbon 969 
cycle. Earth Sci. Rev. 188, 240–248 (2019). 970 

128. Blaszczak, J. R., Delesantro, J. M., Urban, D. L., Doyle, M. W. & Bernhardt, E. S. 971 
Scoured or suffocated: Urban stream ecosystems oscillate between hydrologic and dissolved 972 
oxygen extremes. Limnol. Oceanogr. 64, 877–894 (2019). 973 

129. Reisinger, A. J. et al. Recovery and resilience of urban stream metabolism following 974 
Superstorm Sandy and other floods. Ecosphere 8, (2017). 975 

130. O’Donnell, B. & Hotchkiss, E. R. Coupling concentration‐ and process‐discharge 976 
relationships integrates water chemistry and metabolism in streams. Water Resour. Res. 55, 977 
10179–10190 (2019). 978 

131. Thellman, A. et al. The ecology of river ice. J. Geophys. Res. Biogeosciences 126, 979 
e2021JG006275 (2021). 980 

132. Maavara, T. et al. River dam impacts on biogeochemical cycling. Nat. Rev. Earth 981 
Environm. 1, 103–116 (2020). 982 

133. Barros, N. et al. Carbon emission from hydroelectric reservoirs linked to reservoir age 983 
and latitude. Nat. Geosci. 4, 1–4 (2011). 984 

134. Keller, P. S., Marcé, R., Obrador, B. & Koschorreck, M. Global carbon budget of 985 
reservoirs is overturned by the quantification of drawdown areas. Nat. Geosci. 14, 402–408 986 
(2021). 987 

135. Hall, R. O. et al. Turbidity, light, temperature, and hydropeaking control primary 988 
productivity in the Colorado River, Grand Canyon. Limnol. Oceanogr. 60, 512–526 (2015). 989 

136. Calamita, E. et al. Unaccounted CO2 leaks downstream of a large tropical hydroelectric 990 
reservoir. Proc. Natl. Acad. Sci. U.S.A. 118, e2026004118 (2021). 991 

137. Park, J.-H. et al. Anthropogenic perturbations to carbon fluxes in Asian river systems – 992 
concepts, emerging trends, and research challenges. Biogeosciences 15, 3049–3069 (2018). 993 

138. Rosamond, M. S., Thuss, S. J. & Schiff, S. L. Dependence of riverine nitrous oxide 994 
emissions on dissolved oxygen levels. Nat. Geosci. 5, 1–4 (2012). 995 

139. Stanley, E. H. et al. The ecology of methane in streams and rivers: patterns, controls, 996 
and global significance. Ecol. Monogr. 86, 146–171 (2016). 997 



 

32 

 

 

Key paper highlighting the role of streams and rivers for methane production and 998 
emissions and developing a conceptual framework on the environmental drivers of 999 
methane dynamics in fluvial ecosystems. 1000 

140. Breitburg, D. et al. Declining oxygen in the global ocean and coastal waters. Science 1001 
359, eaam7240 (2018). 1002 

141. Jane, S. F. et al. Widespread deoxygenation of temperate lakes. Nature 594, 66–70 1003 
(2021). 1004 

142. Triska, F. J., Kennedy, V. C., Avanzino, R. J., Zellweger, G. W. & Bencala, K. E. 1005 
Retention and transport of nutrients in a third‐order stream in Northwestern California: 1006 
Hyporheic processes. Ecology 70, 1893–1905 (1989). 1007 

143. Carter, A. M., Blaszczak, J. R., Heffernan, J. B. & Bernhardt, E. S. Hypoxia dynamics 1008 
and spatial distribution in a low gradient river. Limnol. Oceanogr. 66, 2251–2265 (2021). 1009 

144. Kadygrov, N. et al. On the potential of the ICOS atmospheric CO2 measurement 1010 
network for estimating the biogenic CO2 budget of Europe. Atmos. Chem. Phys. 15, 12765–1011 
12787 (2015). 1012 

145. Hanson, P. C., Weathers, K. C. & Kratz, T. K. Networked lake science: how the Global 1013 
Lake Ecological Observatory Network (GLEON) works to understand, predict, and 1014 
communicate lake ecosystem response to global change. Inland Wat. 6, 543–554 (2018). 1015 

146. Claustre, H., Johnson, K. S. & Takeshita, Y. Observing the global ocean with 1016 
biogeochemical-Argo. Annu. Rev. Mar. Sci. 12, 1–26 (2019). 1017 

147. Hall, R. O. Metabolism of streams and rivers: estimation, controls, and application. in 1018 
Streams and ecosystems in a changing world (eds. Jones, J. J. & Stanley, E. H.) (Academic 1019 
Press, 2016). 1020 

148. Jankowski, K. J., Mejia, F. H., Blaszczak, J. R. & Holtgrieve, G. W. Aquatic ecosystem 1021 
metabolism as a tool in environmental management. WIREs Water 8, e1521 (2021). 1022 

149. Mao, F. et al. Moving beyond the technology: A socio-technical roadmap for low-cost 1023 
water sensor network applications. Environ. Sci. Technol. 54, 9145–9158 (2020). 1024 

150. Park, J., Kim, K. T. & Lee, W. H. Recent advances in information and communications 1025 
technology (ICT) and sensor technology for monitoring water quality. Water 12, 510 (2020). 1026 

151. Yamazaki, D. et al. MERIT Hydro: A high‐resolution global hydrography map based on 1027 
latest topography dataset. Water Resour. Res. 55, 5053–5073 (2019). 1028 

152. Lin, P., Pan, M., Wood, E. F., Yamazaki, D. & Allen, G. H. A new vector-based global 1029 
river network dataset accounting for variable drainage density. Sci. Data 8, 28 (2021). 1030 

153. Durand, M. et al. An intercomparison of remote sensing river discharge estimation 1031 
algorithms from measurements of river height, width, and slope. Water Resour. Res. 52, 1032 
4527–4549 (2016). 1033 

154. Frasson, R. P. de M. et al. Exploring the factors controlling the error characteristics of 1034 
the surface water and ocean topography mission discharge estimates. Water Resour. Res. 57, 1035 
(2021). 1036 



 

33 

 

 

155. Dethier, E. N., Renshaw, C. E. & Magilligan, F. J. Rapid changes to global river 1037 
suspended sediment flux by humans. Science 376, 1447–1452 (2022). 1038 

156. Campbell, A. D. et al. A review of carbon monitoring in wet carbon systems using 1039 
remote sensing. Environ. Res. Lett. 17, 025009 (2022). 1040 

157. Allen, G. H. et al. Similarity of stream width distributions across headwater systems. 1041 
Nat. Commun. 9, 610 (2018). 1042 

158. Rodriguez-Iturbe, I. & Rinaldo, A. Fractal river basins: chance and self-organization. 1043 
(Cambridge University Press, 2001). 1044 

Game-changing oeuvre formalizing the structure and function of river networks. 1045 

159. Bertuzzo, E., Helton, A. M., Hall, Robert O. & Battin, T. J. Scaling of dissolved organic 1046 
carbon removal in river networks. Adv. Water Resour. 110, 136–146 (2017). 1047 

160. Marzadri, A., Dee, M. M., Tonina, D., Bellin, A. & Tank, J. L. Role of surface and 1048 
subsurface processes in scaling N2O emissions along riverine networks. Proc. Natl. Acad. 1049 
Sci. U.S.A. 114, 4330–4335 (2017). 1050 

161. Marzadri, A. et al. Global riverine nitrous oxide emissions: The role of small streams 1051 
and large rivers. Sci Total Environ 776, 145148 (2021). 1052 

162. Botter, G. & Durighetto, N. The stream length duration curve: A tool for characterizing 1053 
the time variability of the flowing stream length. Water Resour. Res. 56, e2020WR027282 1054 
(2020). 1055 

163. Wollheim, W. M. et al. River network saturation concept: factors influencing the 1056 
balance of biogeochemical supply and demand of river networks. Biogeochemistry 141, 503–1057 
521 (2018). 1058 

164. Durighetto, N., Vingiani, F., Bertassello, L. E., Camporese, M. & Botter, G. 1059 
Intraseasonal drainage network dynamics in a headwater catchment of the Italian Alps. Water 1060 
Resour. Res. 56, e2019WR02556 (2020). 1061 

165. Montgomery, D. R. & Dietrich, W. E. Source areas, drainage density, and channel 1062 
initiation. Water Resour. Res. 25, 1907–1918 (1989). 1063 

166. Fatichi, S., Ivanov, V. Y. & Caporali, E. A mechanistic ecohydrological model to 1064 
investigate complex interactions in cold and warm water‐controlled environments: 1. 1065 
Theoretical framework and plot‐scale analysis. J. Adv. Model. Earth. Sy. 4, 05002. (2012). 1066 
  1067 


