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ABSTRACT: Understanding charge-carrier transport in semi-
conductors is vital to the improvement of material performance for
various applications in optoelectronics and photochemistry. Here,
we use hybrid density functional theory to model small hole
polaron transport in the anatase, brookite, and TiO,-B phases of
titanium dioxide and determine the rates of site-to-site hopping as

well as thermal jonization into the valance band and retrapping. < ==

We find that the hole polaron mobility increases in the order TiO,- b ) -—f_'“ 2

B < anatase < brookite and there are distinct differences in the \ - ' \ :;-‘\‘

character of hole polaron migration in each phase. As well as - - { ‘»’f\ .

having fundamental interest, these results have implications for ekl \ . A\ ’( , ~\
. ; 2.

applications of TiO, in photocatalysis and photoelectrochemistry,
which we discuss.

1. INTRODUCTION of long range carrier diffusion is purely polaronic (i.e., hopping

of polarons between neighboring lattice sites). Instead, it may be

more favorable for the small polaron to thermally ionize before

propagating as a band-like carrier and subsequently retrap-
o 1T-13 T :

ping. It is challenging to probe such processes exper-

Titanium dioxide (TiO,) is a non-toxic and earth-abundant
semiconductor that finds a number of photocatalytic and
renewable energy applications, for example, as an electron
transport layer in solar cell devices,' a photocatalyst for

removing harmful NO, species from the environment, and a imentally and a deep understanding is currently missing. Aside
water splitting catalyst for hydrogen production.” TiO, has a from its fundamental importance, atomistic insights into these
number of polymorphs with anatase, rutile, brookite, and TiO,- effects could ultimately help in the development of strategies to
B being the best studied. A wide Variety of nanostructures control and improve charge-carrier moblhty for applications.

including nanocrystals of different shapes, nanorods, and In this article, we tackle this problem theoretically and
nanosheets are also commonly explored, offering additional investigate the mobility of holes in the three common phases of
parameters for material optimization. Many of the applications TiO, where hole polarons are predicted to be stable (anatase,
above rely directly or indirectly on the efficient transport of brookite, and TiO,-B). This is a challenging problem since it
charge carriers through the material. For example, for photo- requires approximations to the many-body problem that are
chemical applications, electrons and holes that are photo- sufficiently accurate to correctly describe the crystal and
generated in the bulk need to diffuse efficiently to surfaces where electronic structures as well as the stability of localized versus
they can interact with adsorbates to facilitate chemical delocalized charge carriers. Here, we use a hybrid density
reactions.” For efficient solar cell devices, electrons must functional theory (DFT) approach, which has been explicitly
diffuse effectively through nanoporous titania layers to the parameterized for accurate description of small polarons in TiO,

electrode interfaces.” The strong electron—phonon coupling in
TiO, means that in many cases, photogenerated electrons and
holes can self-trap to form small polarons (quasiparticles
consisting of a charge carrier and an associated lattice
deformation).®” Since the mobility of small polarons is much
lower than that of band-like charge carriers (or large polarons)
such self-trapping can enhance rates of recombination (radiative
and non-radiative), negatively affecting material performance for
applications.® ' However, the dominant mechanisms of charge
transport in TiO, are still not well understood. Even if small
polarons can form, it does not necessarily mean the mechanism

using a known property of exact DFT.'* Using this approach,
single site small polaron hole localization is favorable only in
anatase, brookite, and TiO,-B and so we focus on these three
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polymorphs for simulation of hole mobility. Hole trapping in
rutile on the other hand is not predicted to be favorable.
Multisite (or molecular) hole polarons are also predicted to be
stable in TiO,-H and TiO,-R but are not considered here since
they are less relevant experimentally and hopping of multisite
polarons would be considerably more complex to model. Our
key findings are that long-range diffusion of holes in brookite
proceeds via thermal ionization and band-like conduction since
the thermal ionization energy of the small hole polaron (0.12
eV) is small compared to the activation energies for polaron
hopping. The thermal ionization energy for small hole polarons
in anatase is larger (0.24 eV) and therefore at low temperatures,
holes diftuse by polaronic hopping, with preferential diffusion in
the [100] and [010] directions, but at room temperature the
migration has a mixed character. TiO,-B has the largest
ionization energy (0.53 eV), suggesting polaronic hole hopping
to be more dominant. The anisotropy in polaron mobility and
differences between the three phases have important implica-
tions for understanding and designing materials for applications,
which we discuss.

The remainder of the article is organized in the following way.
In Section 2, we discuss the importance of hole polarons TiO,
with respect to previous experimental studies and applications.
We also highlight the challenges associated with accurate
modeling of small polarons and discuss previous theoretical
studies on TiO,. In Section 3, we present the computational
methods employed before presenting the results in Section 4.
Finally, we present a detailed discussion and our conclusions.

2. BACKGROUND

TiO, is usually intrinsically n-type due to the presence of oxygen
vacancies or titanium interstitials, which act as shallow donors.
However, holes can be generated on photoexcitation and their
subsequent dynamics is important for understanding a number
of processes of fundamental and practical significance. For
example, the migration of photoinduced holes through the
lattice to surfaces is essential for photocatalysis.'> A number of
studies have highlighted facet-dependent reactivity in nano-
crystal systems, which has been interpreted in terms of the
different stabilities of hole polarons on different surfaces.'"”
Although relatively unexplored, anisotropy in hole diffusion may
also play a role. The dynamics of photoinduced holes are critical
in nanostructured TiO, photoelectrodes for water splitting.'>"”
Complex features in temperature-dependent photolumines-
cence spectra can also be interpreted in terms of carrier
dynamics, where evidence suggests that in general holes are less
mobile than electrons and the determining factor for
recombination.””*' The examples given above provide clear
evidence of the importance of hole polaron migration in TiO,
and need for deeper atomistic insights.

There have been numerous DFT investigations into the
stability and electronic properties of hole polarons in TiO, in
perfect and amorphous crystals as well as at extended
defects.>”'***7>* Standard local or semi-local exchange
correlation functionals fail to describe hole polarons correctly
due to significant residual self-interaction error (SIE), which
tends to favor delocalized electronic states. Therefore, most of
the above studies have been performed using modifications to
standard DFT such as DFT + U or hybrid functionals
incorporating some proportion of Hartree—Fock (HF)
exchange (hybrid DFT). Predicted polaron properties are
sensitive to the parameterization of these methods (i.e., the Uin
DFT + U or the fraction of HF exchange), with some methods

overlocalizing and others underlocalizing. In principle, the
generalized Koopmans condition (a known property of the exact
functional) provides a means to constrain the choice of
parameters in the functional, ensuring a more complete
cancellation of the SIE**™** It has been recently shown for
model systems in 1D (for which the many-body problem can be
solved exactly) that hybrid functionals parameterized in this way
provide ionization energies and electron densities in excellent
agreement with exact solutions.”® This approach has been
employed to predict the properties of stable electrons and hole
polarons in all known phases of TiO,, where the use of large
supercells (>500 atoms) also minimizes finite size effects as well
as at surfaces, twin boundaries, and nanocrystals.14’31’40_42
DFT calculations of polaron hopping in TiO, are less
common. A few studies using the Marcus—Emin—Holstein—
Austin—Mott (MEHAM) formalism®**~*° together with DFT
+ U have explored electron and hole polaron migration in
anatase and rutile.” For holes in anatase, hopping is predicted to
be non-adiabatic for most intersite g)athways with activation
energies in the range 0.17—0.59 €V.”° However, the size of the
SIE in these calculations is unknown (and could be significant
given the large Hubbard U value used of 10 eV). Although
hybrid functional methods have been used together with
MEHAM theory to investigate electron transfer process in
some materials, for example, MgO and Hf02,46_48 itis yet to be
applied to bulk phases of TiO, (including brookite or TiO,-B).
Furthermore, previous studies have not compared activation
energies for thermal ionization of the polaron against activation
energies for hole hopping at the same level of theory which is
needed in order to determine the migration mechanism.

3. METHODS

Hybrid DFT calculations using the generalized gradient
approximation were carried out using the CP2K simulation
package.” Exact HF exchange is mixed into the exchange—
correlation functional to overcome the issue of the SIE that is
well known in DFT. We use a truncated PBEO hybrid-DFT
exchange—correlation functional that includes long-range
corrections to the interaction potential (PBEO-TR-LRC) with
aglobal 1/r dependence.*” This defines a range of separations in
the electron integrals to implement the HF exact exchange, and
standard PBE is used outside this defined range. The truncation
radius (R.) must be less than half the length of the smallest
supercell lattice vector to ensure that there is no interaction
between neighboring cells, and we set our radius to 6.0 A, shown
previously to give converged structural and electrical proper-
ties."* The percentage of HF exact exchange (@) to include in
these calculations was stringently parameterized by satisfying
Koopmans’ condition with a 0.05 eV tolerance for electron and
hole polarons in each of the bulk TiO, phases, providing a band
gap within 3% of the experimental value.'* This was achieved by
first optimizing the bulk crystal structure and hole polaron
geometry for different choices of @. Then, for each case, the
charge transition energy associated with adding an electron
vertically (without geometry optimization) is computed and
compared with the corresponding highest occupied eigenvalue.
To satisfy Koopmans’ condition (a necessary requirement for an
exact functional), these two energies should be equal, providing
ameans to determine optimal values for each phase. We refer the
reader to ref 14 where full details on this approach are provided.
The optimal a for each phase is: 11.5% for anatase, 10.5% for
brookite, and 12% for TiO,-B. Triple { basis sets were used for
both titanium and oxygen for accurate calculations®””" and the
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[001]

Figure 1. Optimized bulk structures for (a) anatase, (b) brookite, and (c) TiO,-B. Possible pathways for hopping of small hole polarons are shown and
labeled using Roman numerals. For brookite and TiO,-B, there are two inequivalent oxygen sites that can trap holes. The most stable site is indicated by
the blue spheres and second most stable by the green spheres. Note that for TiO,-B there are some sites that do not trap holes at all (red spheres).

Goedecker—Teter—Hutter (GTH) pseudopotentials for both
species available within CP2K.”*™>* A multi-grid approach for
mapping products of Gaussians onto a real-space integration
grid is used in CP2K, where the wide and smooth Gaussian
functions are mapped onto a coarser grid, and the electron
density is mapped onto the finest grid. The plane wave energy
cut-off, a reference grid which controls the Gaussian mapping
onto the multi-grid, is set to 60 Ry. Five multi-grids are used, and
the plane wave cut-off is sufficiently converged at 600 Ry for the
finest level of the multi-grid. The cell vectors and bulk
geometries were optimized using the Broyden—Fletcher—
Goldfarb—Shanno method where the forces were converged
to less than 8 X 107* Ry/a, (0.02 eV/A) and the electronic
convergence was set to 1 X 107¢ Ry per self-consistent field
(SCF) cycle.

Our previous work has shown that small hole polarons can
form in anatase, brookite, and TiO,-B, and the calculated bulk
structures and corresponding hole polaron geometries are taken

as starting points for this investigation, see Elmaslmane and
McKenna for computational details."* The supercells we use are
approximately cubic in shape and contain 600 (anatase), 576
(brookite), and 720 (TiO,-B) atoms with the length of lattice
constants in the range 16—25 A. Since only the hole is
introduced to the system without an accompanying electron,
finite size effects from the electrostatic interaction of the hole
with periodic images are present. However, we have performed
careful supercell scaling calculations in our previous work and
shown that the large supercells we employ are sufficient to
minimize finite size effects.'* Furthermore, calculation of
barriers to hole hopping are far less affected by finite size effects
since the hole remains localized throughout transition. To
model polaron hopping, we employ the MEHAM model, which
is able to describe the charge-transfer processes in both the
adiabatic and non-adiabatic limits and is well suited to
describing small polaron hopping in TiO,.**~* There are
many previous applications of the approach to model polaron

https://doi.org/10.1021/acs.jpcc.1c03136
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hopping in TiO,, Fe,0;, and organic semiconductors as well as
electron transfer between point defects in crystals,*>>**~ #3556
Here, we employ MEHAM with the common approximation
that the hole hopping process can be described as a one-
dimensional process coupling to a single generalized phonon
mode. We note that although we consider a single phonon
mode, it includes displacements of all atoms and the
wavefunction is not constrained in any way, so it is not the
case that adjacent atoms are not involved (in general they all
are). The reasonableness of the one-dimensional approximation
is discussed in detail in the work by Alkauskas et al.”” and
references therein. By considering such hopping processes
between all inequivalent sites, we can describe hopping via
adjacent atoms by chaining together these individual transitions
we discuss in Section 4.3.

For each of the TiO, phases, we consider the hopping of small
polarons between different anion sites along various pathways as
indicated in Figure 1. These pathways include all paths with
inter-anion separations of less than 4 A. With the pathways
identified, the first step is to obtain the optimized geometries for
the polaron localized on both the initial and final anion sites
(denoted by the set of coordinates R? and R?, respectively, where
i is an index labeling each atom). Atomic structures for hole
polarons localized on different sites are obtained by introducing
a precursor potential well for polaron trapping by displacing
neighboring Ti atoms around a given O site by 0.3 A followed by
full geometry optimization. As shown recently in a separate
study, this approach is highly efficient for obtaining ground state
structures of polarons.”® We then linearly interpolate between
the initial and final geometries to define a one-dimensional
reaction coordinate for polaron hopping

R(t) = R* + (R} - R?) (1)

The corresponding one-dimensional potential energy surface
(PES) is then computed as E[R(#)]. One can calculate diabatic
PESs (where the hole remains localized on one site or the other
as t varies) by initializing calculations using the converged
wavefunction from the adjacent point in the pathway (starting
from t = 0 and increasing as well as starting at t = 1 and
decreasing). The adiabatic PES (where the hole is delocalized
across the sites) can be computed by performing the same
calculation with random initialization of the wavefunction. From
these PESs, we are able to compute or estimate the various
parameters needed to evaluate the rate of polaron hopping using
MEHAM theory, including the adiabatic activation energies, the
tunneling matrix elements, and the effective one-dimensional
phonon-mode frequency coupling to the charge-transfer process
(details given in the following section). We note that it is
important to have well controlled self-interaction errors to
accurately calculate the PESs required. In the next section, we
present results for various polaron hopping pathways in each of
the bulk phases of titania as well detail the approach to
determine the various parameters used to calculated the polaron
migration rates. All structural images and spin density plots are
visualized using the VESTA software.”” 0

4. RESULTS

4.1. Polaron Migration in Anatase, Brookite, and TiO,-
B. The optimized bulk structures of anatase, brookite, and TiO,-
B are shown in Figure 1. In anatase, all anion sites are equivalent,
with oxygen atoms coordinated to three titanium atoms in a
trigonal planar geometry. The hole small polaron in anatase is

predicted to localize primarily onto a single oxygen atom. In
brookite, there are two inequivalent oxygen sites in the bulk
structure. The more stable O, site and less stable O, (difference
in energy 0.03 eV) are indicated by blue and green spheres,
respectively in Figure 1b. Similar to anatase, both oxygen sites
are coordinated to three titanium atoms in a trigonal planar
geometry. Of the four inequivalent oxygen sites in the TiO,-B
phase, small hole polarons are found to localize on only two of
them. The more stable O, site and less stable O, (difference in
energy 0.11 eV) are indicated by blue and green spheres,
respectively, in Figure lc. Site O; again adopts a three-
coordinated trigonal planar geometry, while O, is coordinated
to two titanium atoms in a linear configuration.

For all of the pathways identified in Figure 1, we perform
linear interpolations to obtain the PESs for small polaron
hopping (as described in Methods and eq 1). For each pathway,
we calculate the total energy at intervals At = 0.1. To illustrate
our approach, we show a concrete example in Figure 2 that
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Figure 2. (a) Diabatic PES for the hole polaron hopping pathway (ii) in
anatase. The fits for the diabatic curves are shown as black lines, while
the adiabatic energy at the transition state is shown by the blue triang]e.
The localized polaron spin density for the end points and adiabatic
solution at the transition state are shown below. The reorganization
energy (1) and activation energy (E,,) are indicated.

corresponds to the hole hopping pathway (ii) in anatase (see
Figure 1a). The spin density is also shown in the figure
highlighting that at the transition state (£=0.5), the hole polaron
is symmetrically localized across the two sites, corresponding to
an adiabatic solution. The adiabatic activation energy (E,,) can
therefore be determined directly from this PES. Initially, we
attempted to also compute the diabatic PES at the transition
state (t = 0.5) by carefully initializing the calculation with a
charge density corresponding to hole localization on one of the
sites only. However, while we were able to obtain symmetry
broken solutions, there was still a significant adiabatic character
in the solution (i.e., partial delocalization over the two sites). As
an alternative, we computed an estimate of the diabatic energy at
the transition state by fitting a harmonic function to the points ¢
< 0.4 where the spin density shows a diabatic-like solution (black
curves in Figure 2a).

https://doi.org/10.1021/acs.jpcc.1c03136
J. Phys. Chem. C 2021, 125, 12441-12450


https://pubs.acs.org/doi/10.1021/acs.jpcc.1c03136?fig=fig2&ref=pdf
https://pubs.acs.org/doi/10.1021/acs.jpcc.1c03136?fig=fig2&ref=pdf
https://pubs.acs.org/doi/10.1021/acs.jpcc.1c03136?fig=fig2&ref=pdf
https://pubs.acs.org/doi/10.1021/acs.jpcc.1c03136?fig=fig2&ref=pdf
pubs.acs.org/JPCC?ref=pdf
https://doi.org/10.1021/acs.jpcc.1c03136?rel=cite-as&ref=PDF&jav=VoR

The Journal of Physical Chemistry C

pubs.acs.org/JPCC

Table 1. Distance between Oxygen Sites in the Ideal Crystal (dy_p), Adiabatic Activation Energy (E,), Reorganization Energy
(1), Electronic Coupling Matrix (H,;,), Difference in Energy between the Initial and Final Equilibrium Configurations (AG°),
Effective Optical Phonon Frequency for the Electron Transfer Process (£2), and the Calculated Polaron Hopping Rate (k) at
Room Temperature (300 K) for Various Pathways in Each of the Titania Phases”

pathway do_o (A) E, (eV) H,, (meV) A (eV) AG° (eV) Q (ecm™) k.. [300 K] (Hz)
Anatase
i 2.80 0.12 113 0.93 0.00 285 8.43 x 10'°
ii 247 0.20 109 1.23 0.00 320 4.69 x 10°
iii 3.80 0.22 134 1.41 0.00 335 2.18 X 10°
iv 3.81 0.29 125 1.64 0.00 359 1.74 x 10°
v 3.08 0.33 40 1.46 0.00 348 2.73 x 107
vi 3.74 0.36 48 1.62 0.00 331 8.67 X 10°
Brookite
i 272 0.08 75 0.76 —-0.03 210 2.09 x 10/7.63 x 10*°
ii 2.73 0.09 100 0.77 —-0.03 202 1.74 x 10'1/7.52 x 10
iii 2.76 0.14 106 0.97 0.00 220 3.20 x 10"
iv 2.82 0.15 90 0.96 0.00 247 2.28 X 10'°
v 2.53 0.23 80 1.37 —-0.03 247 7.29 X 10%/2.98 x 10°
vi 2.50 0.24 74 127 0.00 257 6.07 x 10°
vii 3.86 0.29 80 1.58 —-0.03 329 1.53 X 10%/4.94 x 107
viii 2.81 0.33 4 135 0.00 277 6.77 X 10°
TiO,-B
i 2.71 0.04 144 0.72 —0.11 236 1.74 X 10'2/2.30 x 10"
ii 2.87 023 151 1.63 —0.11 327 1.30 X 10°/1.78 X 107
iii 3.72 0.24 140 1.52 0.00 321 8.77 x 10°
iv 345 0.38 81 1.83 0.00 337 4.87 X 10°
v 323 0.39 88 1.90 0.00 337 3.25 x 10°
vi 3.74 0.39 78 1.87 0.00 364 3.20 x 10°
vii 4.76 0.41 69 191 0.00 345 1.38 x 10°

“For asymmetric paths, the average for A and Q is given along with the rate in both directions. See Figure 1 for definition of the pathways.

The fitted diabatic PESs provide estimates for the diabatic
energy Eg, at t = 0.5, the reorganization energy A at t = 1, and the
effective phonon frequency (Q) corresponding to this one-
dimensional electron transfer model

Q2 = ﬁ
0Q* ()
where Q is the generalized configuration coordinate
Q(t)? = Y. MIR(t) — R(O)I o
i 3

and M, are the atomic masses. The electronic coupling constant
H,, is then estimated as the difference between the adiabatic and
diabatic energies at the transition state. We note a more accurate
approach would be to obtain the diabatic solutions at the
transition state using constrained DFT and then diagonalizing to
obtain the electronic coupling constant as we have done in
previous studies.*~** However, the high computational cost of
these calculations and large number of pathways make this
prohibitive at the present time.

With the various parameters calculated or estimated above, we
proceed to calculate the polaron migration rate (k,,) using the
MEHAM theory as follows

—E
ke = Kq€2 exp —
B (4)
where the electronic transmission coefficient is
o = 2P,
= —
So1+p, (%)

12445

P, is the Landau—Zener transition probability

P, =1 — exp(-2ny) (6)
and 7 is the adiabaticity parameter defined as
7 HH,, )
2y = ———
hQ .\ AkgT (7)

Table 1 shows the calculated parameters for pathway (ii) in
anatase together with those of the other pathways in anatase and
the other phases considered. The calculated adiabatic activation
energy for pathway (ii) is 0.20 eV with H,, = 109 meV. The
pathways for each phase in Figure 1 are labeled according to the
corresponding activation energies from smallest to largest.
Pathway (i) with the smallest activation energy (0.12 eV) and
reorganization energy (0.93 eV) in anatase corresponds to
hopping between neighboring oxygen sites separated by 2.80 A.
The calculated effective phonon frequencies (£2) are also found
to be consistent with typical infrared active modes measured
expelréi{rg;ltally in anatase (e.g, the E (1) mode at 358

m - 7).

Turning to brookite, the situation becomes more complex
since there are two inequivalent oxygen sites and more pathways
to consider. In the cases of hopping between inequivalent
oxygen sites, the PES for hole hopping becomes asymmetric. For
example, Figure 3a shows the calculated PES for pathway (i) in
brookite. The energy difference between the two end points
(AG®) must be taken into account when calculating the hole
hopping transfer rate using MEHAM theory.”®® In the
following, we consider hole hopping from the higher to the
lower energy site. The activation energy for hole hopping in the

https://doi.org/10.1021/acs.jpcc.1c03136
J. Phys. Chem. C 2021, 125, 12441-12450


pubs.acs.org/JPCC?ref=pdf
https://doi.org/10.1021/acs.jpcc.1c03136?rel=cite-as&ref=PDF&jav=VoR

The Journal of Physical Chemistry C

pubs.acs.org/JPCC

0.8 - - 0.8

0.6 4 0.6
S S
L 04 L04 &
2] Ay A 2]
(] (]
C [
L L

0.2+ k0.2

TEact 1
0.0 - 0.0
; ¥ AGO

T

T T T T T T T T T T
00 01 02 03 04 05 06 07 08 09 1.0
t

Figure 3. Calculated diabatic PES and adiabatic energy at the transition
state for an asymmetric polaron pathway in brookite [pathway (i)]. The
reorganization energies for the left and right diabatic curves (4,) and
(4p), the activation energy (E,), and the difference in energy between
the two energy minima (AG°) are indicated.

reverse direction is then simply given by E,. — AG’. The
transition state for asymmetric pathways does not occur at t =
0.5; hence, we need to account for this in the determination of
E, by evaluating the adiabatic energy at the transition state once
the fits for the diabatic PESs have been performed. However, in
all cases considered, the transition state is within 0.014
(brookite) and 0.023 (TiO,-B) of 0.5 and so the adiabatic
energy at the mid-point is a very good approximation. In general,
for asymmetric pathways, the diabatic PESs also have different
reorganization energies and vibrational frequencies. For
simplicity, here we simply take an average of these quantities
to evaluate k,, which should be a reasonable approximation
since these values do not differ significantly.

The brookite structure consists of alternating (001) oriented
layers of O; and O, oxygen sites as shown in Figure 2b.
Therefore, hole migration in the [100] and [010] directions
involves hopping between equivalent oxygen sites, while
migration in the [001] direction involves hopping between
inequivalent sites. Table 1 shows the calculated hole hopping
parameters for all pathways in brookite. The lowest energy
pathway (i) for the hole migration in brookite is along the [001]
direction between two different O sites with an activation energy
of 0.08 eV (or 0.13 eV in the reverse direction). Direct hopping
between the most stable O, sites—pathways (iv) and (vi)—are
associated with higher activation energies of 0.15 and 0.24 eV.
The calculated effective phonon frequencies are again in good
agreement with experimental data.%*

The structure for the TiO,-B phase is much more complicated
than either anatase or brookite since there are four inequivalent
O sites; however, hole polarons localize on only two of them,
with three-coordinated site O, more stable than the two-
coordinated site O, by 0.11 eV (Figure 1c). For the other two
sites, delocalized holes are more favorable than the localized
holes for the value of a that satisfies Koopmans’ condition. The
calculated hole hopping parameters for all pathways in TiO,-B
are shown in Table 1. The most favorable pathway (i) involves
hopping from site O, to site O, with an activation energy of 0.04
eV (0.15 eV in the reverse direction). Direct hopping between
O sites is possible via only two pathways: pathway (vi) in the
[010] direction with an activation energy of 0.39 eV and

pathway (vii) with an activation energy of 0.41 eV. These
activation energies are sufficiently high that long-range diffusion
in TiO,-B is likely to proceed via the less stable O, sites
(discussed further below). Finally, we note that all of the
pathways in Table 1 are adiabatic (k,; ~ 1) except for brookite
pathway (viii) which as discussed below is in practice not
accessible in any case.

4.2. Thermal lonization of Hole Polarons in Anatase,
Brookite, and TiO,-B. To compute the energy barriers to
thermal ionization of polarons into the valence band, E}, we
compute the corresponding adiabatic PES by linearly interpolat-
ing between the polaron geometry and the bulk geometry,
defining a corresponding configuration-coordinate, Q (where Q
= 0 is the geometry of the ideal bulk crystal and Q = AQ is the
equilibrium geometry of the polaron). The energy was evaluated
between the range —AQ to 2AQ (to capture the local minima at
Q=0and Q = AQ as well as the curvature on either side) with a
spacing of 0.1AQ between points. From these PESs, we compute
E} (which is the barrier to cross from the minima at Q = AQ to
the minima at Q = 0) and the barrier to self-trapping Ey ", which
is the barrier for the reverse process (where one exists). Figure 4

101 Q=0.00 Q=054 Q=216

o84t §¢¢ B H 4P
bO®O0d pOHMOq  PORIOA4

064t §18 R tq

Q (amu'/? A)

Figure 4. 1D configuration-coordinate diagram for the anatase hole
polaron in the positive charge state. Q = 0.00 amu'/? A corresponds to
the bulk geometry and Q = 2.16 amu'/? A corresponds to the polaron
geometry. The insets show corresponding spin density isosurfaces.

shows the computed PES for anatase, where Ef = 0.24 eV and
ET = 0.03 eV. The calculated values for the ionization and
trapping barriers for the other phases and hole polaron sites are
given in Table 2. For all phases of TiO,, the barrier to trapping is

Table 2. Barriers to Ionization (Ej) and Trapping (Ey") of
Hole Polarons for Different Phases: Anatase (An), Brookite
(Br), and TiO,-B (B)

site E]IJ (ev) EﬁT (eV)
ofn 0.24 0.03
obr 0.12 0.05
ofr 0.10 0.07
o} 0.42 0.00
(o} 0.53 0.00

much lower than the barrier to ionization, and in the case of
TiO,-B, there is no barrier at all for trapping. The ionization
barrier is relatively large for TiO,-B, suggesting that the polarons
are highly stable for these phases, while for brookite the
ionization barriers are much lower.

The reported values for ionization and trapping have strong
implications in p-type doping for semiconductors. For example,
in TiO,-B, we can see that there is not only a relatively high
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barrier to ionization, but there is no barrier to trapping. There
remains no barrier to trapping even when the spacing between
points in configuration-coordinate space is reduced to 0.01AQ
in the region of interest. This means that TiO,-B would be
difficult to dope p-type. The opposite can be said for brookite as
the ionization barrier is much lower, while the trapping barrier is
higher, suggesting it could be accessible for p-type doping.

4.3. Long-Range Polaronic Diffusion in Anatase,
Brookite, and TiO,-B. Comparison of the calculated barriers
to thermal ionization of hole polarons into the valence band
against the calculated barriers for hole hopping allows one to
make immediate conclusions on the mechanism of hole
transport in the three phases of TiO, considered. First, as
noted above, the barrier to thermally ionize hole polarons in
brookite is very small (0.12 €V) and almost all hole hopping
pathways have larger activation energies. The barrier to self-
trapping is also in comparison large (0.05 €V). This suggests that
the most likely mechanism for long-range hole migration in
brookite is thermal ionization into the valence band, followed by
band-like conduction and subsequent retrapping. Hence, we
predict brookite should be associated with the highest hole
mobility of the three phases considered.

While the barrier to thermal ionization of hole polarons in
anatase is still relatively small (0.24 eV), several pathways for
hole hopping have smaller activation energies. Long-range
diffusion of hole polarons in the [100] and [010] directions is
possible by constructing diffusion paths consisting of the most
favorable pathway (i), which has an activation energy of only
0.12 eV. An example of such a path is shown in Figure Sa. Long-

Figure 5. (a) Most favorable pathway for long-range diffusion of holes
in the [100] or [010] directions in anatase with a rate-determining
activation barrier of 0.12 eV. (b) Most favorable pathway for long-range
diffusion of holes in the [001] direction in anatase with a rate-
determining activation barrier of 0.20 eV.

range diffusion in the [001] direction requires combining
elementary pathways of types (i) and (ii) (Figure Sb); hence, the
activation barrier for the rate-limiting step in this case is 0.20 eV.
The similarity of activation energies for ionization and hopping
suggests that long-range hole migration in anatase may have a
mixed character. At a very low temperature, the dominant
process would be hole hopping, which would be highly
anisotropic with diffusion in the [100] and [010] directions
preferred. At higher temperatures, one would expect a mixture of
hole hopping and thermal ionization/retrapping resulting in an
intermediate hole mobility. We discuss this in more detail in the
subsequent section.

The barrier to thermal ionization of hole polarons in TiO,-B is
much larger (0.53 eV) and although activation energies for hole

hopping are also large, they are all smaller than the barrier to
ionization. As for anatase, one can again determine favorable
pathways for long-range hole diffusion in each crystallographic
direction and corresponding activation energies for the rate-
limiting elementary steps. As shown in Figure 6a, the most
favorable path for diffusion in the [100] direction is for holes to
hop from the O site to the less stable O, site where barriers to
intersite hopping are lower. The elementary paths involved are
(i), (ii), and (v) with a rate-determining activation barrier of
0.39 eV. Diffusion in the [010] direction can proceed directly
between Oj sites via pathway (vi) with an activation energy of
0.39 eV (Figure 6b). Finally, diffusion in the [001] direction
involves elementary paths (i), (i), and (vii), with a rate-
determining activation barrier of 0.41 eV (Figure 6c). Since
there is no barrier to hole self-trapping in TiO,-B and the barrier
to thermal ionization is large, one expects hole polarons will
readily form. As for anatase, the rate-determining activation
barriers for long-range hole hopping are slightly smaller but
comparable to the barrier for thermal ionization and so one
expects migration to have a mixed character. However, the
activation energies involved are much higher than for anatase
and so TiO,-B is predicted to have the lowest hole mobility of
the three phases.

5. DISCUSSION

Quantitative prediction of hole mobility would require a full
kinetic Monte Carlo simulation; however, one can provide order
of magnitude estimates using the most favorable diffusion
pathways we have determined together with the Einstein
relation (e.g, see ref 26). In anatase, at room temperature, the
mobility associated with hole hopping between adjacent sites is
of the order 107> cm?/V s while the ratio of hopping events to
ionization events is around 10 Since the typical diffusion length
of a band-like carrier could easily exceed that achieved by 10*
hops between adjacent sites, this suggests that hole mobility at
room temperature in anatase has a significantly mixed character
(i.e., both ionization/retrapping and small polaron hopping). At
nitrogen temperatures (77 K), hopping events are around 10°
times more probable than ionization. Therefore, in this regime,
mobility should be dominated by small polaron hopping and
exhibit significant anisotropy. Since TiO, is usually intrinsically
n-type, information on hole mobilities is scarce, particularly for
the less common phases. The review by Bak et al. surveys some
of the data available in the literature, including single-crystal and
polycrystalline materials.”> However, direct comparison to
experimental data is challenging since it convolutes the intrinsic
polaron mobility in the bulk material with effects of point and
extended defects which are not easy to disentangle. Never-
theless, our estimates of mobility are comparable in magnitude
to reported experimental mobilities and previous theoretical
calculations.”*®> The prediction that anatase should exhibit a
mixed character for hole polaron mobility is consistent with
time-resolved photoluminescence, photoconductance, and
transient absorption spectroscopy studies of anatase single
crystals, which attributed non-exponential decays (not seen in
rutile) to the presence of multiple carrier trapping processes.*®

There is very little existing data for brookite or TiO,-B but our
calculations suggest very distinct behavior that could be probed
by electrical conductivity measurements. Hole mobility in
brookite is predicted to be the highest of the three phases and
involve thermal ionization from small polaron configurations
followed by long-range band-like diffusion and retrapping. On
the other hand, hole mobility in TiO,-B is associated with very
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Figure 6. Most favorable pathways for long-range diffusion of holes in TiO,-B in the (a) [100], (b) [010], and (c) [001] directions, with rate-

determining activation barriers of 0.39, 0.39, and 0.41 eV, respectively.

high activation energies (for both hopping and ionization). At
room temperature, the small polaron hopping mobility is of the
order 1077 ¢cm?/V s with a ratio of hopping to ionization of
around 10% Therefore, as for anatase, we predict a mixed
character of mobility at room temperature. At nitrogen
temperatures, small polaron hopping again dominates, being
around 10" times more probable than ionization, but unlike
anatase, we predict fairly isotropic mobility.

The results discussed above have implications for applications
on TiO, in photocatalysis and photoelectrochemistry. Equili-
brium anatase nanocrystals expose predominantly {101} surface
facets. Since the most rapid diffusion pathways in anatase are
along the [010] and [100] directions, we predict holes that are
photogenerated in the bulk of the nanocrystal will readily
migrate to the {101} surfaces where they may interact with
adsorbates and facilitate reactions.®’ Diffusion to {001} facets
on the other hand would be less facile, particularly at lower
temperatures, where the mobility takes on a stronger hopping
character. For TiO,-B, we expect much reduced hole mobility in
general and migration of holes to surfaces of nanocrystals will be
much less efficient than for the other phases. This would suggest
that TiO,-B nanocrystals are less active toward photo-oxidation
than the other phases.

We conclude this section with a discussion of the factors that
may affect the accuracy of the predictions. One of the largest
potential sources of inaccuracy is residual SIE that can lead to
inaccurate results for the stability and localization of small
polarons. Our approach is explicitly parameterized to minimize
SIE, with linearity of the total energy with respect to fractional
occupation satisfied to less than 0.05 eV.'* We have also

employed comparatively large supercells in our calculations,
which should minimize undesirable finite size effects. The one-
dimensional model for electron transfer we employ in
conjunction with MEHAM theory are more significant
simplifications. More general approaches are available but
come with increased computational costs.”” While quantitative
prediction of rates should not expected, this simpler approach
should be sufficient for identifying the most favorable pathways
for migration and order of magnitude estimates of electron

hopping rates.

6. CONCLUSIONS

In this study, we have used hybrid DFT that has been explicitly
parameterized to minimize self-interaction errors (ensuring
accurate description of charge-carrier trapping) to model hole
polaron migration, ionization, and trapping in the anatase,
brookite, and TiO,-B phases of TiO,. We find that the hole
polaron mobility increases in the order TiO,-B < anatase <
brookite. There are also distinct differences in the character of
hole polaron migration in each phase. In brookite, hole diffusion
proceeds via thermal ionization of the small polaron, band-like
diffusion of the hole, and subsequent retrapping. At room
temperature, hole polaron diffusion in anatase and TiO,-B has a
mixed character (combining short hops between neighboring
oxygen sites with less frequent thermal ionization and
retrapping). At nitrogen temperatures, the migration character
in both these materials becomes polaron hopping-dominated,
with anatase exhibiting significant anisotropy. The activation
energies for polaron ionization and hopping in TiO,-B are very
high (around 0.4—0.5 eV), suggesting very poor hole mobility.

https://doi.org/10.1021/acs.jpcc.1c03136
J. Phys. Chem. C 2021, 125, 12441-12450


https://pubs.acs.org/doi/10.1021/acs.jpcc.1c03136?fig=fig6&ref=pdf
https://pubs.acs.org/doi/10.1021/acs.jpcc.1c03136?fig=fig6&ref=pdf
https://pubs.acs.org/doi/10.1021/acs.jpcc.1c03136?fig=fig6&ref=pdf
https://pubs.acs.org/doi/10.1021/acs.jpcc.1c03136?fig=fig6&ref=pdf
pubs.acs.org/JPCC?ref=pdf
https://doi.org/10.1021/acs.jpcc.1c03136?rel=cite-as&ref=PDF&jav=VoR

The Journal of Physical Chemistry C

pubs.acs.org/JPCC

These predictions should serve as a guide for future experiments
aiming to probe charge-carrier dynamics in TiO,, a very
challenging problem due to the need to disentangle a number of
effects due to point and extended defects. As well as having
fundamental importance, we have discussed the implications for
applications of TiO, in photocatalysis and photoelectrochem-

istry.

B AUTHOR INFORMATION

Corresponding Authors

John J. Carey — Physics Department, University of York, York
YO10 SDD, UK,; © orcid.org/0000-0003-1835-9364;
Email: john.carey@york.ac.u

James A. Quirk — Physics Department, University of York, York
YO10 SDD, UK,; © orcid.org/0000-0003-3581-1615;
Email: jaq5S02@york.ac.uk

Keith P. McKenna — Physics Department, University of York,
York YO10 SDD, UK; ® orcid.org/0000-0003-0975-3626;
Email: keith.mckenna@york.ac.uk

Complete contact information is available at:
https://pubs.acs.org/10.1021/acs.jpcc.1c03136

Notes
The authors declare no competing financial interest.

B ACKNOWLEDGMENTS

KP.M. and JJ.C. acknowledge support from EPSRC (EP/
K003151/1, EP/P006051/1, and EP/P023843/1). This work
made use of the facilities of Archer, the UK’s national high-
performance computing service, via our membership in the UK
HPC Materials Chemistry Consortium, which is funded by
EPSRC (EP/L000202, EP/R029431). This work also made use
of the Viking Cluster, which is a high-performance computer
facility provided by the University of York. All data created
during this research are available by request from the University
of York Research database (http://www.doi.org/10.15124/
2aab01bf-bde7-4ec0-a410-1cfa092ca822).

B REFERENCES

(1) Wang, Q.; Zhang, Z.; Zakeeruddin, S. M.; Gritzel, M.
Enhancement of the Performance of Dye-Sensitized Solar Cell by
Formation of Shallow Transport Levels Under Visible Light
Mumination. J. Phys. Chem. C 2008, 112, 7084—7092.

(2) Weidmann, J.; Dittrich, T.; Konstantinova, E.; Lauermann, L;
Uhlendorf, I; Koch, F. Influence of Oxygen and Water Related Surface
Defects on the Dye Sensitized TiO, Solar Cell. Sol. Energy Mater. Sol.
Cells 1999, 56, 153—165.

(3) Di Valentin, C.; Pacchioni, G.; Selloni, A. Theory of Carbon
Doping of Titanium Dioxide. Chem. Mater. 2005, 17, 6656—6665.

(4) Di Valentin, C.; Pacchioni, G.; Selloni, A. Electronic Structure of
Defect States in Hydroxylated and Reduced Rutile TiO,(110) Surfaces.
Phys. Rev. Lett. 2006, 97, 166803.

(5) Etgar, L.; Zhang, W.; Gabriel, S.; Hickey, S. G.; Nazeeruddin, M.
K.; Eychmiiller, A.; Liu, B.; Gritzel, M. High Efficiency Quantum Dot
Heterojunction Solar Cell Using Anatase (001) TiO, Nanosheets. Adv.
Mater. 2012, 24, 2202—2206.

(6) Austin, I. G,; Mott, N. F. Polarons in Crystalline and Non-
Crystalline Materials. Adv. Phys. 2001, 50, 757—812.

(7) Deskins, N. A.; Rousseau, R.; Dupuis, M. Localized Electronic
States from Surface Hydroxyls and Polarons in TiO, (110). J. Phys.
Chem. C 2009, 113, 14583—14586.

(8) Di Valentin, C.; Selloni, A. Bulk and Surface Polarons in
Photoexcited Anatase TiO,. J. Phys. Chem. Lett. 2011, 2, 2223—2228.

(9) Deidk, P.; Aradi, B.; Frauenheim, T. Polaronic Effects in TiO,
Calculated by the HSE06 Hybrid Functional: Dopant Passivation by
Carrier Self Trapping. Phys. Rev. B: Condens. Matter Mater. Phys. 2011,
83, 155207.

(10) Setvin, M.; Franchini, C.; Hao, X;; Schmid, M.; Janotti, A
Kaltak, M.; Van de Walle, C. G.; Kresse, G.; Diebold, U. Direct View at
Excess Electrons in TiO, Rutile and Anatase. Phys. Rev. Lett. 2014, 113,
086402.

(11) Orenstein, J.; Kastner, M. Photocurrent Transient Spectroscopy:
Measurement of the Density of Localized States in a-As,Ses;. Phys. Rev.
Lett. 1981, 46, 1421—1424.

(12) Tiedje, T.; Rose, A. A Physical Interpretation of Dispersive
Transport in Disordered Semiconductors. Solid State Commun. 1981,
37, 49-52.

(13) Peter, L. M. Dye-Sensitized Nanocrystalline Solar Cells. Phys.
Chem. Chem. Phys. 2007, 9, 2630.

(14) Elmaslmane, A. R,; Watkins, M. B.; McKenna, K. P. First-
Principles Modeling of Polaron Formation in TiO , Polymorphs. J.
Chem. Theory Comput. 2018, 14, 3740—3751.

(15) Linsebigler, A. L.; Lu, G.; Yates, J. T. Photocatalysis on TiO,
Surfaces: Principles, Mechanisms, and Selected Results. Chem. Rev.
1995, 95, 735-7S8.

(16) Pan, J; Liu, G; Lu, G. Q. M.; Cheng, H.-M. On the True
Photoreactivity Order of {001}, {010}, and {101} Facets of Anatase
TiO, Crystals. Angew. Chem., Int. Ed. 2011, 50, 2133—2137.

(17) Stefanov, B. L; Niklasson, G. A.; Granqvist, C. G.; Osterlund, L.
Quantitative Relation between Photocatalytic Activity and Degree of <
001 > Orientation for Anatase TiO, Thin Films. . Mater. Chem. A 2015,
3, 17369—17375.

(18) Cowan,A.J.; Leng, W.; Barnes, P. R. F.; Klug, D. R;; Durrant, J. R.
Charge Carrier Separation in Nanostructured TiO, Photoelectrodes for
Water Splitting. Phys. Chem. Chem. Phys. 2013, 15, 8772.

(19) Savory, D. M.; McQuillan, A. J. IR Spectroscopic Behavior of
Polaronic Trapped Electrons in TiO, under Aqueous Photocatalytic
Conditions. J. Phys. Chem. C 2014, 118, 13680—13692.

(20) Gallart, M.; Cottineau, T.; Honerlage, B.; Keller, V.; Keller, N.;
Gilliot, P. Temperature Dependent Photoluminescence of Anatase and
Rutile TiO, Single Crystals: Polaron and Self-Trapped Exciton
Formation. J. Appl. Phys. 2018, 124, 133104.

(21) Briininghoff, R.; Wenderich, K.; Korterik, J. P.; Mei, B. T.; Mul,
G.; Huijser, A. Time-Dependent Photoluminescence of Nanostruc-
tured Anatase TiO, and the Role of Bulk and Surface Processes. J. Phys.
Chem. C 2019, 123, 26653—26661.

(22) Deskins, N. A.; Dupuis, M. Electron Transport via Polaron
Hopping in Bulk TiO,: A Density Functional Theory Characterization.
Phys. Rev. B: Condens. Matter Mater. Phys. 2007, 75, 195212.

(23) Labat, F.; Baranek, P.; Adamo, C. Structural and Electronic
Properties of Selected Rutile and Anatase TiO, Surfaces: An ab initio
Investigation. J. Chem. Theory Comput. 2008, 4, 341—352.

(24) Morgan, B. J.; Scanlon, D. O.; Watson, G. W. Small Polarons in
Nb- and Ta- Doped Rutile and Anatase TiO,. J. Mater. Chem. 2009, 19,
5175-5178.

(25) Morgan, B. J.; Watson, G. W. Polaronic Trapping of Electrons
and Holes by Native Defects in Anatase TiO,. Phys. Rev. B: Condens.
Matter Mater. Phys. 2009, 80, 233102.

(26) Deskins, N. A.; Dupuis, M. Intrinsic Hole Migration Rates in
TiO, from Density Functional Theory. J. Phys. Chem. C 2009, 113,
346-358.

(27) Zawadzki, P.; Jacobsen, K. W.; Rossmeisl, J. Electronic Hole
Localization in Rutile and Anatase TiO, — Self-Interaction Correction
in A-SCF DFT. Chem. Phys. Lett. 2011, 506, 42—45.

(28) Wallace, S. K; McKenna, K. P. Grain Boundary Controlled
Electron Mobility in Polycrystalline Titanium Dioxide. Adv. Mater.
Interfaces 2014, 1, 1400078.

(29) Spreafico, C.; VandeVondele, J. The Nature of Excess Electrons
in Anatase and Rutile from Hybrid DFT and RPA. Phys. Chem. Chem.
Phys. 2014, 16, 26144.

https://doi.org/10.1021/acs.jpcc.1c03136
J. Phys. Chem. C 2021, 125, 12441-12450


https://pubs.acs.org/action/doSearch?field1=Contrib&text1="John+J.+Carey"&field2=AllField&text2=&publication=&accessType=allContent&Earliest=&ref=pdf
https://orcid.org/0000-0003-1835-9364
mailto:john.carey@york.ac.u
https://pubs.acs.org/action/doSearch?field1=Contrib&text1="James+A.+Quirk"&field2=AllField&text2=&publication=&accessType=allContent&Earliest=&ref=pdf
https://orcid.org/0000-0003-3581-1615
mailto:jaq502@york.ac.uk
https://pubs.acs.org/action/doSearch?field1=Contrib&text1="Keith+P.+McKenna"&field2=AllField&text2=&publication=&accessType=allContent&Earliest=&ref=pdf
https://orcid.org/0000-0003-0975-3626
mailto:keith.mckenna@york.ac.uk
https://pubs.acs.org/doi/10.1021/acs.jpcc.1c03136?ref=pdf
http://www.doi.org/10.15124/2aab01bf-bde7-4ec0-a410-1cfa092ca822
http://www.doi.org/10.15124/2aab01bf-bde7-4ec0-a410-1cfa092ca822
https://doi.org/10.1021/jp800426y?ref=pdf
https://doi.org/10.1021/jp800426y?ref=pdf
https://doi.org/10.1021/jp800426y?ref=pdf
https://doi.org/10.1016/s0927-0248(98)00153-6
https://doi.org/10.1016/s0927-0248(98)00153-6
https://doi.org/10.1021/cm051921h?ref=pdf
https://doi.org/10.1021/cm051921h?ref=pdf
https://doi.org/10.1103/physrevlett.97.166803
https://doi.org/10.1103/physrevlett.97.166803
https://doi.org/10.1002/adma.201104497
https://doi.org/10.1002/adma.201104497
https://doi.org/10.1080/00018730110103249
https://doi.org/10.1080/00018730110103249
https://doi.org/10.1021/jp9037655?ref=pdf
https://doi.org/10.1021/jp9037655?ref=pdf
https://doi.org/10.1021/jz2009874?ref=pdf
https://doi.org/10.1021/jz2009874?ref=pdf
https://doi.org/10.1103/physrevb.83.155207
https://doi.org/10.1103/physrevb.83.155207
https://doi.org/10.1103/physrevb.83.155207
https://doi.org/10.1103/physrevlett.113.086402
https://doi.org/10.1103/physrevlett.113.086402
https://doi.org/10.1103/physrevlett.46.1421
https://doi.org/10.1103/physrevlett.46.1421
https://doi.org/10.1016/0038-1098(81)90886-3
https://doi.org/10.1016/0038-1098(81)90886-3
https://doi.org/10.1039/b617073k
https://doi.org/10.1021/acs.jctc.8b00199?ref=pdf
https://doi.org/10.1021/acs.jctc.8b00199?ref=pdf
https://doi.org/10.1021/cr00035a013?ref=pdf
https://doi.org/10.1021/cr00035a013?ref=pdf
https://doi.org/10.1002/anie.201006057
https://doi.org/10.1002/anie.201006057
https://doi.org/10.1002/anie.201006057
https://doi.org/10.1039/c5ta04362j
https://doi.org/10.1039/c5ta04362j
https://doi.org/10.1039/c3cp50318f
https://doi.org/10.1039/c3cp50318f
https://doi.org/10.1021/jp503478c?ref=pdf
https://doi.org/10.1021/jp503478c?ref=pdf
https://doi.org/10.1021/jp503478c?ref=pdf
https://doi.org/10.1063/1.5043144
https://doi.org/10.1063/1.5043144
https://doi.org/10.1063/1.5043144
https://doi.org/10.1021/acs.jpcc.9b06890?ref=pdf
https://doi.org/10.1021/acs.jpcc.9b06890?ref=pdf
https://doi.org/10.1103/physrevb.75.195212
https://doi.org/10.1103/physrevb.75.195212
https://doi.org/10.1021/ct700221w?ref=pdf
https://doi.org/10.1021/ct700221w?ref=pdf
https://doi.org/10.1021/ct700221w?ref=pdf
https://doi.org/10.1039/b905028k
https://doi.org/10.1039/b905028k
https://doi.org/10.1103/physrevb.80.233102
https://doi.org/10.1103/physrevb.80.233102
https://doi.org/10.1021/jp802903c?ref=pdf
https://doi.org/10.1021/jp802903c?ref=pdf
https://doi.org/10.1016/j.cplett.2011.03.001
https://doi.org/10.1016/j.cplett.2011.03.001
https://doi.org/10.1016/j.cplett.2011.03.001
https://doi.org/10.1002/admi.201400078
https://doi.org/10.1002/admi.201400078
https://doi.org/10.1039/c4cp03981e
https://doi.org/10.1039/c4cp03981e
pubs.acs.org/JPCC?ref=pdf
https://doi.org/10.1021/acs.jpcc.1c03136?rel=cite-as&ref=PDF&jav=VoR

The Journal of Physical Chemistry C

pubs.acs.org/JPCC

(30) Wallace, S. K; Mckenna, K. P. Facet-Dependent Electron
Trapping in TiO, Nanocrystals. J. Phys. Chem. C 2018, 119, 1913—
1920.

(31) Carey, J.]J.; McKenna, K. P. Does Polaronic Self-Trapping Occur
at Anatase TiO, Surfaces? J. Phys. Chem. C 2018, 122, 27540—27553.

(32) De Lile, J. R; Kang, S. G.; Son, Y.-A,; Lee, S. G. Investigating
Polaron Formation in Anatase and Brookite TiO, by Density
Functional Theory with Hybrid-Functional and DFT + U Methods.
ACS Omega 2019, 4, 8056—8064.

(33) Chen, J.; Penschke, C.; Alavi, A.; Michaelides, A. Small Polarons
and the Janus Nature of TiO,(110). Phys. Rev. B 2020, 101, 115402.

(34) Mora-Fonz, D.; Kaviani, M.; Shluger, A. L. Disorder-Induced
Electron and Hole Trapping in Amorphous TiO,. Phys. Rev. B 2020,
102, 054208.

(35) Perdew, J. P.; Parr, R. G; Levy, M,; Balduz, J. L. Density-
Functional Theory for Fractional Particle Number: Derivative
Discontinuities of the Energy. Phys. Rev. Lett. 1982, 49, 1691.

(36) Levy, M.; Perdew, J. P.; Sahni, V. Exact Differential Equation for
the Density and Ionization Energy of a Many-Particle System. Phys. Rev.
A: At, Mol, Opt. Phys. 1984, 30, 2745.

(37) Almbladh, C.-O.; von Barth, U. Exact Results for the Charge and
Spin Densities, Exchange-Correlation Potentials, and Density-Func-
tional Eigenvalues. Phys. Rev. B: Condens. Matter Mater. Phys. 198S, 31,
3231.

(38) Perdew, J. P.; Levy, M. Comment on “Significance of the Highest
Occupied Kohn-Sham Eigenvalue”. Phys. Rev. B: Condens. Matter Mater.
Phys. 1997, 56, 16021.

(39) Elmaslmane, A. R.; Wetherell, J.; Hodgson, M. J. P.; McKenna, K.
P; Godby, R. W. Accuracy of Electron Densities Obtained via
Koopmans-Compliant Hybrid Functionals. Phys. Rev. Mater. 2018, 2,
040801.

(40) Carey, J. J.; McKenna, K. P. Screening Doping Strategies To
Mitigate Electron Trapping at Anatase TiO, Surfaces. J. Phys. Chem. C
2019, 123, 22358—-22367.

(41) Quirk, J. A.; Lazarov, V. K.; McKenna, K. P. Electronic Properties
of 112 and 110 Twin Boundaries in Anatase TiO,. Adv. Theory Simul.
2019, 2, 1900157.

(42) Quirk, J. A,; Lazarov, V. K; McKenna, K. P. First-Principles
Modeling of Oxygen-Deficient Anatase TiO, Nanoparticles. J. Phys.
Chem. C 2020, 124, 23637—23647.

(43) Marcus, R. A.; Sutin, N. Electron Transfers in Chemistry and
Biology. Biochim. Biophys. Acta 198S, 811, 265.

(44) Marcus, R. A. Electron Transfer Reactions in Chemistry Theory
and Experiment. Rev. Mod. Phys. 1993, 65, 599.

(45) Emin, D.; Holstein, T. Studies of Small-Polaron Motion IV.
Adiabatic Theory of the Hall Effect. Ann. Phys. 1969, 53, 439.

(46) Blumberger, J.; McKenna, K. P. Constrained Density Functional
Theory Applied to Electron Tunnelling between Defects in MgO. Phys.
Chem. Chem. Phys. 2013, 185, 2184.

(47) McKenna, K. P.; Blumberger, J. Crossover from Incoherent to
Coherent Electron Tunneling between Defects in MgO. Phys. Rev. B:
Condens. Matter Mater. Phys. 2012, 86, 245110.

(48) McKenna, K. P.; Blumberger, J. First Principles Modeling of
Electron Tunneling between Defects in m-HfO,. Microelectron. Eng.
2018, 147,235-238.

(49) Guidon, M.; Hutter, J.; VandeVondele, J. Robust Periodic
Hartree-Fock Exchange for Large-Scale Simulations Using Gaussian
Basis Sets. J. Chem. Theory Comput. 2009, S, 3010—3021.

(50) VandeVondele, J.; Krack, M.; Mohamed, F.; Parrinello, M.;
Chassaing, T.; Hutter, J. Quickstep: Fast and Accurate Density
Functional Calculations Using a Mixed Gaussian and Plane Waves
Approach. Comput. Phys. Commun. 2005, 167, 103—128.

(51) VandeVondele, J.; Hutter, J. Gaussian Basis Sets for Accurate
Calculations on Molecular Systems in Gas and Condensed Phases. J.
Chem. Phys. 2007, 127, 1141085.

(52) Goedecker, S.; Teter, M.; Hutter, J. Separable Sual-Space
Gaussian Pseudopotentials. Phys. Rev. B: Condens. Matter Mater. Phys.
1996, 54, 1703—1710.

12450

(53) Hartwigsen, C.; Goedecker, S.; Hutter, J. Relativistic Separable
Dual-Space Gaussian Pseudopotentials from H to Rn. Phys. Rev. B:
Condens. Matter Mater. Phys. 1998, 58, 3641—3662.

(54) Krack, M. Pseudopotentials for H to Kr Optimized for Gradient-
Corrected Exchange-Correlation Functionals. Theor. Chem. Acc. 2008,
114, 145—152.

(55) Rosso, K. M.; Smith, D. M. A.; Dupuis, M. An ab initio model of
electron transport in hematite (a-Fe,0;) basal planes. J. Chem. Phys.
2003, 118, 6455—6466.

(56) Yang, H.; Gajdos, F.; Blumberger, J. Intermolecular Charge
Transfer Parameters, Electron—Phonon Couplings, and the Validity of
Polaron Hopping Models in Organic Semiconducting Crystals:
Rubrene, Pentacene, and C60. J. Phys. Chem. C 2017, 121, 7689—7696.

(57) Alkauskas, A.; Yan, Q; Van de Walle, C. G. First-principles
Theory of Nonradiative Carrier Capture via Multiphonon Emission.
Phys. Rev. B: Condens. Matter Mater. Phys. 2014, 90, 075202.

(58) Pham, T. D.; Deskins, N. A. Efficient Method for Modeling
Polarons Using Electronic Structure Methods. J. Chem. Theory Comput.
2020, 16, 5264—5278.

(59) Momma, K.; Izumi, F. VESTA: a Three-dimensional Visual-
ization System for Electronic and Structural Analysis. J. Appl.
Crystallogr. 2008, 41, 653—658.

(60) Momma, K; Izumi, F. VESTA 3 for Three-dimensional
Visualization of Crystal, Volumetric and Morphology Data. J. Appl.
Crystallogr. 2011, 44, 1272—1276.

(61) Mikami, M.; Nakamura, S.; Kitao, O.; Arakawa, H. Lattice
Dynamics and Dielectric Properties of TiO, Anatase: A First-Principles
Study. Phys. Rev. B: Condens. Matter Mater. Phys. 2002, 66, 155213.

(62) Durinck, G.; Poelman, H.; Clauws, P.; Fiermans, L.; Vennik, J.;
Dalmai, G. Observation of Surface Phonons on the (001) and (100)
Surfaces of Anatase Minerals. Solid State Commun. 1991, 80, 579—581.

(63) Wu, Q.; Van Voorhis, T. Direct Calculation of Electron Transfer
Parameters through Constrained Density Functional Theory. J. Phys.
Chem. A 2006, 110, 9212—9218.

(64) Iliev, M. N.; Hadjiev, V. G.; Litvinchuk, A. P. Raman and Infrared
Spectra of Brookite (TiO,): Experiment and Theory. Vib. Spectrosc.
2013, 64, 148—152.

(65) Bak, T.; Nowotny, M. K.; Sheppard, L. R.; Nowotny, J. Mobility
of Electronic Charge Carriers in Titanium Dioxide. J. Phys. Chem. C
2008, 112, 12981—12987.

(66) Yamada, Y.; Kanemitsu, Y. Determination of Electron and Hole
Lifetimes of Rutile and Anatase TiO, Single Crystals. Appl. Phys. Lett.
2012, 101, 133907.

(67) Blumberger, J. Recent Advances in the Theory and Molecular
Simulation of Biological Electron Transfer Reactions. Chem. Rev. 2018,
115, 11191-11238.

https://doi.org/10.1021/acs.jpcc.1c03136
J. Phys. Chem. C 2021, 125, 12441-12450


https://doi.org/10.1021/jp511529u?ref=pdf
https://doi.org/10.1021/jp511529u?ref=pdf
https://doi.org/10.1021/acs.jpcc.8b09437?ref=pdf
https://doi.org/10.1021/acs.jpcc.8b09437?ref=pdf
https://doi.org/10.1021/acsomega.9b00443?ref=pdf
https://doi.org/10.1021/acsomega.9b00443?ref=pdf
https://doi.org/10.1021/acsomega.9b00443?ref=pdf
https://doi.org/10.1103/physrevb.101.115402
https://doi.org/10.1103/physrevb.101.115402
https://doi.org/10.1103/physrevb.102.054205
https://doi.org/10.1103/physrevb.102.054205
https://doi.org/10.1103/physrevlett.49.1691
https://doi.org/10.1103/physrevlett.49.1691
https://doi.org/10.1103/physrevlett.49.1691
https://doi.org/10.1103/physreva.30.2745
https://doi.org/10.1103/physreva.30.2745
https://doi.org/10.1103/physrevb.31.3231
https://doi.org/10.1103/physrevb.31.3231
https://doi.org/10.1103/physrevb.31.3231
https://doi.org/10.1103/physrevb.56.16021
https://doi.org/10.1103/physrevb.56.16021
https://doi.org/10.1103/physrevmaterials.2.040801
https://doi.org/10.1103/physrevmaterials.2.040801
https://doi.org/10.1021/acs.jpcc.9b05840?ref=pdf
https://doi.org/10.1021/acs.jpcc.9b05840?ref=pdf
https://doi.org/10.1002/adts.201900157
https://doi.org/10.1002/adts.201900157
https://doi.org/10.1021/acs.jpcc.0c06052?ref=pdf
https://doi.org/10.1021/acs.jpcc.0c06052?ref=pdf
https://doi.org/10.1016/0304-4173(85)90014-x
https://doi.org/10.1016/0304-4173(85)90014-x
https://doi.org/10.1103/revmodphys.65.599
https://doi.org/10.1103/revmodphys.65.599
https://doi.org/10.1016/0003-4916(69)90034-7
https://doi.org/10.1016/0003-4916(69)90034-7
https://doi.org/10.1039/c2cp42537h
https://doi.org/10.1039/c2cp42537h
https://doi.org/10.1103/physrevb.86.245110
https://doi.org/10.1103/physrevb.86.245110
https://doi.org/10.1016/j.mee.2015.04.009
https://doi.org/10.1016/j.mee.2015.04.009
https://doi.org/10.1021/ct900494g?ref=pdf
https://doi.org/10.1021/ct900494g?ref=pdf
https://doi.org/10.1021/ct900494g?ref=pdf
https://doi.org/10.1016/j.cpc.2004.12.014
https://doi.org/10.1016/j.cpc.2004.12.014
https://doi.org/10.1016/j.cpc.2004.12.014
https://doi.org/10.1063/1.2770708
https://doi.org/10.1063/1.2770708
https://doi.org/10.1103/physrevb.54.1703
https://doi.org/10.1103/physrevb.54.1703
https://doi.org/10.1103/physrevb.58.3641
https://doi.org/10.1103/physrevb.58.3641
https://doi.org/10.1007/s00214-005-0655-y
https://doi.org/10.1007/s00214-005-0655-y
https://doi.org/10.1063/1.1558534
https://doi.org/10.1063/1.1558534
https://doi.org/10.1021/acs.jpcc.7b00618?ref=pdf
https://doi.org/10.1021/acs.jpcc.7b00618?ref=pdf
https://doi.org/10.1021/acs.jpcc.7b00618?ref=pdf
https://doi.org/10.1021/acs.jpcc.7b00618?ref=pdf
https://doi.org/10.1103/physrevb.90.075202
https://doi.org/10.1103/physrevb.90.075202
https://doi.org/10.1021/acs.jctc.0c00374?ref=pdf
https://doi.org/10.1021/acs.jctc.0c00374?ref=pdf
https://doi.org/10.1107/s0021889808012016
https://doi.org/10.1107/s0021889808012016
https://doi.org/10.1107/s0021889811038970
https://doi.org/10.1107/s0021889811038970
https://doi.org/10.1103/physrevb.66.155213
https://doi.org/10.1103/physrevb.66.155213
https://doi.org/10.1103/physrevb.66.155213
https://doi.org/10.1016/0038-1098(91)90155-o
https://doi.org/10.1016/0038-1098(91)90155-o
https://doi.org/10.1021/jp061848y?ref=pdf
https://doi.org/10.1021/jp061848y?ref=pdf
https://doi.org/10.1016/j.vibspec.2012.08.003
https://doi.org/10.1016/j.vibspec.2012.08.003
https://doi.org/10.1021/jp801028j?ref=pdf
https://doi.org/10.1021/jp801028j?ref=pdf
https://doi.org/10.1063/1.4754831
https://doi.org/10.1063/1.4754831
https://doi.org/10.1021/acs.chemrev.5b00298?ref=pdf
https://doi.org/10.1021/acs.chemrev.5b00298?ref=pdf
pubs.acs.org/JPCC?ref=pdf
https://doi.org/10.1021/acs.jpcc.1c03136?rel=cite-as&ref=PDF&jav=VoR

