. eprints@whiterose.ac.uk
Whlte Rose https://eprints.whiterose.ac.uk

N
(@) Rresearch onii
N’ esearc niine Universities of Leeds, Sheffield and York

Deposited via The University of Sheffield.

White Rose Research Online URL for this paper:
https://eprints.whiterose.ac.uk/id/eprint/177440/

Version: Published Version

Article:
Kropp, H, Loranty, MM, Natali, SM et al. (2021) Shallow soils are warmer under trees and
tall shrubs across Arctic and Boreal ecosystems. Environmental Research Letters, 16 (1).
015001.

https://doi.org/10.1088/1748-9326/abc994

Reuse

This article is distributed under the terms of the Creative Commons Attribution (CC BY) licence. This licence
allows you to distribute, remix, tweak, and build upon the work, even commercially, as long as you credit the
authors for the original work. More information and the full terms of the licence here:
https://creativecommons.org/licenses/

Takedown
If you consider content in White Rose Research Online to be in breach of UK law, please notify us by
emailing eprints@whiterose.ac.uk including the URL of the record and the reason for the withdrawal request.

ﬁ <&, | University of

UNIVERSITY OF LEEDS & Sheffleld



mailto:eprints@whiterose.ac.uk
https://doi.org/10.1088/1748-9326/abc994
https://eprints.whiterose.ac.uk/id/eprint/177440/
https://eprints.whiterose.ac.uk/

ENVIRONMENTAL RESEARCH
LETTERS

PAPER - OPEN ACCESS

Shallow soils are warmer under trees and tall
shrubs across Arctic and Boreal ecosystems

To cite this article: Heather Kropp et al 2021 Environ. Res. Lett. 16 015001

View the article online for updates and enhancements.

Recent citations

- Rapid Ecosystem Change at the Southern
Limit of the Canadian Arctic. Torngat
Mountains National Park
Emma L. Davis et al

- Shrub expansion in the Arctic may induce
largescale carbon losses due to changes

in plantsoil interactions
Thomas C. Parker et al

- Linking tundra vegetation, snow, soil

temperature, and permafrost
Inge Griinberg et al

This content was downloaded from IP address 80.195.221.246 on 06/07/2021 at 14:13


https://doi.org/10.1088/1748-9326/abc994
http://dx.doi.org/10.3390/rs13112085
http://dx.doi.org/10.3390/rs13112085
http://dx.doi.org/10.3390/rs13112085
http://dx.doi.org/10.1007/s11104-021-04919-8
http://dx.doi.org/10.1007/s11104-021-04919-8
http://dx.doi.org/10.1007/s11104-021-04919-8
http://dx.doi.org/10.5194/bg-17-4261-2020
http://dx.doi.org/10.5194/bg-17-4261-2020

10P Publishing

@ CrossMark

OPEN ACCESS

RECEIVED
23 June 2020

REVISED
1 October 2020

ACCEPTED FOR PUBLICATION
11 November 2020

PUBLISHED
18 December 2020

Original content from
this work may be used
under the terms of the
Creative Commons
Attribution 4.0 licence.

Any further distribution
of this work must
maintain attribution to
the author(s) and the title
of the work, journal
citation and DOL.

Environ. Res. Lett. 16 (2021) 015001 https://doi.org/10.1088/1748-9326/abc994

ENVIRONMENTAL RESEARCH
LETTERS

LETTER

Shallow soils are warmer under trees and tall shrubs across Arctic
and Boreal ecosystems

Heather Kropp"’©, Michael M Loranty’(), Susan M Natali’, Alexander L Kholodov*’, Adrian V Rocha’®),
Isla Myers-Smith’, Benjamin W Abbot’(, Jakob Abermann™'’, Elena Blanc-Betes''(®, Daan Blok",

Gesche Blume-Werry", Julia Boike'*"”, Amy L Breen'®, Sean M P Cahoon', Casper T Christiansen,

Thomas A Douglas”©, Howard E Epstein®, Gerald V Frost™ (2, Mathias Goeckede”, Toke T Hoye”©),
Steven D Mamet™ (), Jonathan A O’Donnell”, David Olefeldt’, Gareth K Phoenix”’, Verity G Salmon®,
A Britta K Sannel” @, Sharon L Smith™ (), Oliver Sonnentag’', Lydia Smith Vaughn’, Mathew Williams™©,
Bo Elberling, Laura Gough™, Jan Hjort”, Peter M Lafleur*®, Fugenie S Euskirchen”, Monique
MPD Heijmans™, Elyn R Humphreys®, Hiroki Iwata*, Benjamin M Jones" (), M Torre Jorgenson®,

Inge Griinberg"“®, Yongwon Kim'°(, James Laundre”, Marguerite Mauritz*, Anders Michelsen®,

Gabriela Schaepman-Strub*®, Ken D Tape*, Masahito Ueyama'’, Bang-Yong Lee*, Kirsty Langley"’

and Magnus Lund®”

Environmental Studies Program, Hamilton College, Clinton, NY, United States of America

Department of Geography, Colgate University, Hamilton, NY, United States of America

Woodwell Climate Research Center, Falmouth, MA, United States of America

Geophysical Institute, University of Alaska, Fairbanks, AK, United States of America

Institute of Physical-Chemical and Biological problems of Soil Science Russian Academy of Sciences, Pushchino, Moscow Region,
Russia

University of Notre Dame, Department of Biological Sciences & the Environmental Change Initiative, Notre Dame, IN,
United States of America

School of GeoSciences, University of Edinburgh, Edinburgh, United Kingdom

Brigham Young University, Department of Plant and Wildlife Sciences, Provo, United States of America

Graz University, Institute of Geography and Regional Sciences

Asiaq, Greenland Survey, Nuuk, Greenland

University of Illinois at Urbana-Champaign, Institute for Sustainability, Energy and Environment, Urbana Champaign, IL, United
States of America

12 Dutch Research Council (NWO), The Hague, The Netherlands

Experimental Plant Ecology, Institute for Botany and Landscape Ecology, University of Greifswald, Soldmannstrafie 15, Greifswald
D-17487, Germany

Alfred Wegener Institute Helmholtz Center for Polar and Marine Research, Telegrafenberg A45, Potsdam 14473, Germany
Germany & Geography Department, Humboldt-Universitit zu Berlin, Berlin, Germany

International Arctic Research Center, University of Alaska, Fairbanks, AK, United States of America

USDA Forest Service, Pacific Northwest Research Station, Anchorage, AK, United States of America

Center for Permafrost (CENPERM), Department of Geoscience and Natural Resource Management, University of Copenhagen,
DK-1350 Copenhagen, Denmark

U.S. Army Cold Regions Research and Engineering Laboratory, Fort Wainwright, AK, United States of America

University of Virginia, Charlottesville, VA, United States of America

Alaska Biological Research, Inc., Fairbanks, AK, United States of America

Max Planck Institute for Biogeochemistry, Jena, Germany

Department of Bioscience and Arctic Research Centre, Aarhus University, Denmark

College of Agriculture and Bioresources, Department of Soil Science, University of Saskatchewan, Saskatoon, SK, Canada

Arctic Network, National Park Service, Anchorage, AK, United States of America

Department of Renewable Resources, University of Alberta, Edmonton T6G 2R3, Canada

Department of Animal and Plant Sciences, University of Sheffield

Environmental Science Division & Climate Change Science Institute, Oak Ridge National Laboratory, Oak Ridge, TN, United States
of America

Department of Physical Geography, Stockholm University, Stockholm, Sweden

Geological Survey of Canada, Natural Resources Canada, Ottawa, Canada

Département de géographie, Université de Montréal & Centre d’études nordiques, Montréal, QC, Canada

San Francisco Estuary Institute, Richmond, CA, United States of America

33 University of Edinburgh, School of GeoSciences, Edinburgh EH9 3FF, United Kingdom

3% Towson University, Department of Biological Sciences, Towson,MD, United States of America

3 University of Oulu, Geography Research Unit, Oulu, Finland

36 Trent University, School of the Environment, Peterborough, Canada

37 University of Alaska Fairbanks, Institute of Arctic Biology, Fairbanks, AK, United States of America

38 Wageningen University & Research, Plant Ecology and Nature Conservation Group, Wageningen, The Netherlands

1
2
3
4
5

~

29
30
31
32

a

© 2020 The Author(s). Published by IOP Publishing Ltd


https://doi.org/10.1088/1748-9326/abc994
https://crossmark.crossref.org/dialog/?doi=10.1088/1748-9326/abc994&domain=pdf&date_stamp=2020-12-18
https://creativecommons.org/licenses/by/4.0/
https://creativecommons.org/licenses/by/4.0/
https://orcid.org/0000-0002-4258-3393
https://orcid.org/0000-0001-8851-7386
https://orcid.org/0000-0002-4618-2407
https://orcid.org/0000-0001-5861-3481
https://orcid.org/0000-0002-2049-4613
https://orcid.org/0000-0003-1314-1905
https://orcid.org/0000-0002-5134-0334
https://orcid.org/0000-0001-5387-3284
https://orcid.org/0000-0002-3510-3814
https://orcid.org/0000-0002-1350-6516
https://orcid.org/0000-0002-0059-094X
https://orcid.org/0000-0001-6117-5208
https://orcid.org/0000-0003-0347-9128
https://orcid.org/0000-0002-1517-4711
https://orcid.org/0000-0002-5748-8102
https://orcid.org/0000-0002-6167-811X
https://orcid.org/0000-0002-4069-1884

10P Publishing

Environ. Res. Lett. 16 (2021) 015001 H Kropp et al

39 Carleton University, Department of Geography and Environmental Studies, Ottawa, Canada

0 Department of Environmental Science, Shinshu University, Matsumoto, Japan

41 Institute of Northern Engineering, University of Alaska Fairbanks, Fairbanks, AK, United States of America
42 Alaska Ecoscience, Fairbanks, AK, United States of America

s Ecosystems Center, Marine Biological Laboratory, Woods Hole, MA, United States of America

44 University of Texas at El Paso, Biological Sciences, El Paso, TX 79902, United States of America

45 University of Copenhagen, Department of Biology, Copenhagen, Denmark

16 University of Zurich, Department of Evolutionary Biology and Environmental Studies, Zurich, Switzerland
47 Osaka Prefecture University, Graduate School of Life and Environmental Sciences, Sakai, Japan

48 Korea Polar Research Institute, Incheon, Republic of Korea

) Department of Bioscience and Arctic Research Centre, Aarhus University, Roskilde, Denmark

E-mail: hkropp@hamilton.edu

Keywords: Arctic, boreal forest, soil temperature, vegetation change, permafrost

Supplementary material for this article is available online

Abstract

Soils are warming as air temperatures rise across the Arctic and Boreal region concurrent with the
expansion of tall-statured shrubs and trees in the tundra. Changes in vegetation structure and
function are expected to alter soil thermal regimes, thereby modifying climate feedbacks related to
permafrost thaw and carbon cycling. However, current understanding of vegetation impacts on soil
temperature is limited to local or regional scales and lacks the generality necessary to predict soil
warming and permafrost stability on a pan-Arctic scale. Here we synthesize shallow soil and air
temperature observations with broad spatial and temporal coverage collected across 106 sites
representing nine different vegetation types in the permafrost region. We showed ecosystems with
tall-statured shrubs and trees (>40 cm) have warmer shallow soils than those with short-statured
tundra vegetation when normalized to a constant air temperature. In tree and tall shrub vegetation
types, cooler temperatures in the warm season do not lead to cooler mean annual soil temperature
indicating that ground thermal regimes in the cold-season rather than the warm-season are most
critical for predicting soil warming in ecosystems underlain by permafrost. Our results suggest that
the expansion of tall shrubs and trees into tundra regions can amplify shallow soil warming, and
could increase the potential for increased seasonal thaw depth and increase soil carbon cycling rates

and lead to increased carbon dioxide loss and further permafrost thaw.

1. Introduction

Rapid increases in air temperature across the Arctic
and Boreal region are associated with warming soils,
thawing permafrost, and expanding tall-statured
shrubs and trees in the tundra (Romanovsky et al
2003, Myers-smith et al 2011, Elmendorf et al 2012).
Warming soils place the vast pool of carbon frozen
in permafrost at risk of thawing and releasing green-
house gases into the atmosphere (Schuur et al 2015,
Biskaborn et al 2019). Warming soils also impact
belowground plant function and root growth (Iversen
et al 2015), modifying plant nutrient use, primary
productivity, and transpiration (Cable et al 2014,
Lafleur and Humphreys 2018, Hewitt et al 2019).
Warmer soils and deeper seasonal thaw alter soil
nutrient and carbon cycling (Keuper et al 2012,
Salmon et al 2016, Finger et al 2016). Thus, quan-
tifying the degree of soil warming is critical to
understanding future ecosystem function and the

stability of underlying permafrost (Jorgenson et al
2001, Loranty et al 2018).

Vegetation change across the pan-Arctic is alter-
ing land surface energy dynamics with critical implic-
ations for soil thermal regimes in the permafrost
region (Elmendorf et al 2012, Myers-Smith et al
2015, Martin et al 2017). Experimental manipula-
tions of shrub cover in tundra ecosystems indicate
that increasing shrub canopy (‘shrubification’) cover
reduces summer soil temperatures and decreases the
depth of seasonal thaw via canopy shading (Blok
et al 2010, Myers-Smith and Hik 2013). In contrast,
a recent study using eddy covariance measurements
suggests that shrubs are associated with warmer
summer soil temperatures (Lafleur and Humphreys
2018). Shrubs increase winter soil temperatures due
to insulation by trapping snow (Myers-Smith et al
2015). The net effect on annual thermal regimes may
depend on local and seasonal environmental condi-
tions including microclimate, topography, and soil
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properties (Zellweger et al 2020), and individual plot
scale studies provide limited insight. The lack of con-
sensus in plot scale observations creates uncertainty
regarding potential feedbacks of shrubification in the
tundra, and calls for a larger scale assessment of the
impacts of vegetation on soil temperature.

Treeline advance may have similar soil tem-
perature consequences to shrub expansion since
observations indicate that greater tree leaf area is asso-
ciated with decreased summer thaw depths (Fisher
et al 2016). Associations between boreal forest cover
and snow depth have also been related to warmer
winter soil temperatures (Jean and Payette 2014).
However, the effects of changing forest cover on soil
temperatures has received considerably less atten-
tion compared to shrub expansion studies. This is an
important knowledge gap as links between vegetation
structure and soil thermal dynamics are critical for
assessing the vulnerability of permafrost to ongoing
climate warming and vegetation shifts (Lawrence et al
2012, Cable et al 2016).

The current understanding of boreal and tun-
dra vegetation impacts on soil temperature is lim-
ited to local or regional scales (Blok et al 2010, Fisher
et al 2016, Paradis et al 2016, Frost et al 2018) and
lacks the generality necessary to predict soil warming
and permafrost stability on a pan-Arctic scale. The
net effects of vegetation on annual thermal regimes
may also reflect local and seasonal meteorological and
soil conditions. A synthesis of high-latitude studies
with broader geographic coverage and greater variab-
ility in soil and site conditions can offer the poten-
tial to evaluate whether plot scale observations of
vegetation impacts on soil temperature are consist-
ent across studies within similar types of vegeta-
tion (Fidler et al 2017). Here we establish empirical
linkages between observations of vegetation and air-
soil temperatures using 106 sites located within nine
common Arctic and Boreal vegetation types (Walker
et al 2005) to address the following questions: (a)
do shrubs and trees cool shallow soils during the
warm season? (b) how does vegetation affect cold sea-
son soil temperatures? (c) does vegetation influence
the seasonal dynamics of soil temperature on annual
timescales?

2. Methods

2.1. Temperature data

Daily average soil and air temperature was com-
piled from 235 sites across the Arctic-boreal region
that are underlain by permafrost and that include
a vegetation description at the study locations.
We compiled a total of 877305 soil temperature
observations and 304492 air temperature obser-
vations. Figure 1 displays the pan-Arctic perma-
frost extent (Brown et al 2011) with study sites to
provide context. Table 1 contains a full break down
of the number of observations and sites for each
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vegetation type and table S1 (isavailable online
at  https://stacks.iop.org/ERL/16/015001/mmedia)
(electronic supplement) contains site descriptions
for all sites used in analysis, and table S2 (electronic
supplement) information for all 235 sites initially
compiled.

Our analysis focused on a total of 106 sites with
305973 soil and 169362 air temperature observa-
tions that met the following considerations to achieve
a harmonized analysis, and the remaining 129 sites
originally compiled were not used in the analysis.
The 106 sites used in the analysis were selected based
on the criteria explained below. We focused only
on soil temperature measured within the top 20 cm
of the active layer, and sites without observations in
the upper 20 cm were not included. We focus on the
temperature in the upper 20 cm of the active layer
has the closest coupling to the air temperature and
influences the temperature of the soil below (Smith
and Riseborough 1996, Hillel 1998). An initial ana-
lysis demonstrated that soil temperature varies non-
linearly at depths below 20 c¢m, and this nonlinear
relationship can be highly variable between sites. Our
sample size of sites with data below 20 cm was too
limited to adequately characterize these deeper depths
across the study domain, and thus any sites that did
not make observations in the upper 20 cm of the soil
were excluded. Air temperature measurements also
needed to be taken from a minimum height of 1 m
to avoid measurements within the snow during the
winter. Sites with air temperature sensors mounted
below 1 m in height above the ground were excluded.
We use water years (October—September) rather than
the calendar year to characterize annual temperat-
ure patterns since winter soil temperatures will be
highly dependent on autumn soil temperature and
snow accumulation. Sites needed at least 75% of a
water year with observations to be included in the
study. To avoid confusion with calendar year seasons
and the ambiguity of defining transition periods, we
define seasonality based on when site temperatures
are below freezing (cold season) and above freezing
(warm season).

2.2. Vegetation data

Each site was classified into a vegetation type based
on the growth form of the dominant plant cover.
We classified tundra plant communities similar to the
broad physiognomic categories that vegetation com-
munities are grouped in by Walker et al (2005) to
allow for our results to be placed into to broader
geographical contexts. Boreal vegetation classes were
classified by leaf functional type of the domin-
ate tree cover including evergreen needleleaf boreal
forest, deciduous needleleaf boreal forest, and mixed
evergreen needleleaf and deciduous broadleaf boreal
forest. Tundra vegetation types include herb bar-
ren, graminoid tundra (non-tussock forming), short
shrub tundra (<40 cm in height), tussock tundra,


https://stacks.iop.org/ERL/16/015001/mmedia

10P Publishing

Environ. Res. Lett. 16 (2021) 015001

H Kropp et al

-
-
r

B discontinuous

B continuous

represented by each point is indicated in the center of the circle.

sporadic

Figure 1. Map of study sites for each vegetation type shown with permafrost extent. Geographical locations of study sites are
shown with a proportional representation of each vegetation type in a 100 km radius as a single point. The number of sites
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Table 1. Summary of site and temperature observations in analysis.

Number of daily Number of daily
soil temperature air temperature
Vegetation type Number of Sites Site x years observations observations
Herb-barren 2 9 5096 3193
Graminoid tundra 24 85 68574 33289
Short shrub tundra 24 109 54520 43476
Tussock tundra 17 77 58520 33609
Wetland 15 35 13915 12241
Tall shrub tundra 5 73 77372 27058
Evergreen needleleaf 10 25 16 892 10964
boreal
Deciduous needleleaf 6 9 5760 3100
boreal
Mixed boreal 3 7 5111 2432
Total 106 429 305973 169 362

tall shrub tundra (>40 cm in height), and wetland.
Here we separated wetland as any vegetation type
that experiences inundation throughout the duration
of the warm season rather than a single plant func-
tional type deviating from Walker et al (2005). We
also simplified shrub categories from Walker et al
(2005) including all dwarf and prostrate shrubs in our
short shrub category and all tall shrubs defined as
above >40 cm. Herb-barren and deciduous needleleaf
have limited geographic scope with a few sites loc-
ated in close proximity. We included these sites for
comparison, but caution against broader geographic
extrapolation.

2.3. Soil and air temperature models

Many sites have incomplete observations of air or
soil temperature throughout a water year due to
the timing of sensor deployment or sensor failure.

We implemented a phenomenological model of daily
soil temperature in a Bayesian framework to account
for missing observations. We used this model to
gap fill missing temperature observations in the
sites with 25% or less missing data in a water
year. Using a statistical modelling approach allowed
us to avoid bias in metrics such as mean annual,
maximum, and minimum temperatures that can
be heavily biased with missing observations and
quantify uncertainty in these metrics. This modelling
approach also provided a quantitative comparison
of annual soil temperature patterns throughout a
water year, and these parameters can be compared
between sites in empirical models to better under-
stand variabilities in air-soil temperature decoup-
ling. A full description of the daily soil and air
temperature model is included in the electronic
supplement.
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2.4. Empirical vegetation-temperature
relationships

We implemented empirical models of air and soil
annual temperature parameters (maximum, min-
imum, and mean annual soil temperature) to eval-
uate the influence of vegetation on air-soil temper-
ature decoupling. We compared differences between
the air and soil minimum and maximum temperat-
ure in a year and the number of days in the water
year that were above zero across sites. We used a nor-
malized measure of air and soil temperature decoup-
ling to understand the cumulative decoupling of
temperatures above and below freezing (Smith and
Riseborough 1996, 2002). The n-factor for the freez-
ing degree day soil:air ratio (1) was calculated from
the degree days below freezing (FDD), and the thaw-
ing n factor (n;) was calculated from the degree days
above freezing (TDD):

FDDsoil
ne=

FIjljair
H — TDDsoil
' TDDy

We implemented multiple regressions in a Bayesian
framework to evaluate empirical relationships
between vegetation type and soil temperature para-
meters. We included the uncertainty from the air
and soil temperature model in the empirical mod-
els of temperature parameters and n-factors that had
missing observations using a Berkeson error model
to account for uncertainty in parameters. A mul-
tiple linear regression was conducted in a hierarchical
Bayesian framework with the corresponding air tem-
perature parameter and depth of measurement used
as covariates and the vegetation type treated as fixed
effects. This approach allowed us to compare soil tem-
perature parameters between vegetation types while
controlling for air temperature and sensor place-
ment. Since we compare multiple soil temperature
parameters between nine vegetation groups, we used
a Bonferroni correction on credible intervals for any
statistical inferences made between groups to help
account for the many comparisons in this analysis
(Ogle et al 2019).

3. Results

3.1. Soil and air temperature models

The daily soil temperature model had a model fit
with R? of 0.95 (figure S1, electronic supplement).
Soil temperature data were slightly over-predicted at
low temperatures (<—15 °C) and under-predicted at
higher temperatures with a least squares regression
intercept of —0.09 at an observed temperature of 0 °C
and slope of 0.95 °C per 1 °C increase in observed
soil temperature. The daily air temperature model fit
had a R? of 0.83 (figure S1, electronic supplement).
Air temperature data were slightly over-predicted at
low temperatures (<—10 °C) and under-predicted at
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higher temperatures with a least squares regression
intercept of —1 °C at an observed temperature of 0 °C
and slope 0f 0.83 °C per 1 °C increase in observed soil
temperature. The empirical models of annual tem-
perature measures with vegetation type, depth in soil,
and annual air temperature measures had model fits
with R? of 0.69 for minimum soil temperature, R* of
0.70 for maximum soil temperature, and R? of 0.72
for mean annual soil temperature (figure S2). Bivari-
ate plots of the relationship between the air and soil
temperatures in these empirical models are shown in
figure S3. Models accounting for soil depth within
each vegetation type for the n-factors, and the length
of days above freezing had model fits with R? = 0.51,
0.69, and 0.28, respectively (figure S4).

3.2. Warm season soil temperatures

Boreal forests and tussock tundra have lower soil tem-
peratures in the warm season than other tundra veget-
ation types after accounting for air temperature and
the depth of measurement. In above-freezing condi-
tions, soil temperatures are highly decoupled from
the air with a thawing n-factor at the soil surface
(0 cm) far below one in boreal forests (figure 2(a))
with a ratio of 0.73 [Bonferroni adjusted 95% cred-
ible interval (CI): 0.54, 0.90] for evergreen needleleaf
and 0.53 (CI: 0.38, 0.67) for deciduous needleleaf
forests. Tussock tundra soil temperatures showed the
greatest degree of decoupling from air temperatures
compared to all other tundra types with a ratio of
0.81 (CI: 0.76, 0.87). Soils in herb-barren, gramin-
oid tundra, and tall shrub tundra tended to be similar
or warmer than the air with a thawing n-factor at or
above one (figure 2(a)).

Soil temperatures remain above-freezing for the
longest time period in boreal forests, wetlands, short
shrub tundra, and tussock tundra with a statistically
similar length of time ranging between 160 and 174 d
on average (figure 2(b)). Under the same air tem-
perature maximum of 12 °C and at the soil surface
(0 cm), deciduous needleleaf boreal forests had the
lowest maximum soil temperatures that were roughly
5 °C lower than the air (6.9; CI: 4.2, 10.3). Tall shrub
tundra had slightly higher maximum soil temper-
atures than the air (12.7 °C; CI: 12.1, 13.2), and
higher maximum soil temperatures than graminoid
tundra (11.1 °C; CI: 10.8, 11.5). The similarity in the
length of days above-freezing between different veget-
ation types suggests that differences in warm season
soil temperature coupling to the air temperature is
driven by magnitude of the maximum soil temperat-
ure rather than the length of time above freezing.

3.3. Cold season soil temperatures

Short shrub tundra, graminoid tundra, and herb-
barren had the lowest soil temperatures in the cold
season and all other vegetation types had similar
soil temperatures despite broad differences in canopy
height and characteristics between these vegetation
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Figure 2. Thawing n-factor (a). Mean estimates of number of days in a year above freezing for each vegetation type at a depth of
0 cm (b). Mean annual maximum air temperature for each vegetation type at a depth of 0 cm and an air temperature maximum
of 12 C (c). Boxes contain 25th and 75th percent credible intervals and whiskers show Bonferroni corrected credible intervals for a
5% significance level used to assess differences between vegetation types.

types. The freezing n-factors indicated that tall shrub, (CIL: 0.12, 0.47) in deciduous needleleaf forests and
tussock, wetlands, and boreal forest soils were much  0.39 (CI: 0.35, 0.43) in tall shrub tundra. Short shrub
warmer than the air with the highest decoupling from  and graminoid tundra had much closer coupling of
air temperatures (figure 3(a)), varying between 0.30 freezing soil temperatures to the air with freezing
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n-factors of 0.62 (CI: 0.57, 0.68) and 0.58 (CI: 0.55,
0.62), respectively. Herb-barren soils were colder than
the air with a freezing n-factor of 1.2 (CI 1.11, 1.29).

Patterns in minimum soil temperature followed
similar patterns as the freezing degree day ratios with
herb barren, short shrub tundra, and graminoid tun-
dra experiencing the lowest temperatures. Under a
standardized air temperature of —22 °C and at the
soil surface (0 cm), minimum soil temperatures were
—13.8 °C (CI: —14.7, —12.9) in graminoid tundra
and —15 °C (CI: —16.1, —13.9). Soil temperatures
were much higher than the air in boreal forests with
evergreen needleleaf at —7.3 °C (CL: —11.6, —3.4)
and deciduous needleleaf at —1.9 °C (CI: —10.6,
10). Tall shrub and tussock tundra had similar min-
imum soil temperatures of —8.8 °C (CI: —9.7, —7.9
and CI: —9.9, —7.6, respectively). Long-term pat-
terns of winter precipitation derived from World-
Clim data illustrate greater variability within than
between vegetation types (figure S5), suggesting that
geographic patterns in snowfall do not contribute to
winter soil temperature patterns that we observe. We
also found overlap in latitude and air temperatures
(figures S6-S8) in most vegetation types indicating
that potential differences between vegetation types
likely do not reflect regional or climatic patterns for
most vegetation types.

3.4. Annual soil temperature dynamics

Ecosystems with vegetation with very short canopies
(<40 cm: herb barren, graminoid, and short shrub
tundra) have the lowest mean annual soil temperat-
ures compared to ecosystems characterized by trees
or tall shrub vegetation types (figure 3(c)). Patterns
in mean annual temperature closely followed patterns
in minimum soil temperature (figures 3(b) and (c)).
At a standardized mean annual air temperature of
—6 °C, mean annual soil temperatures in short shrub
and graminoid tundra are —2.8 °C (CI: —3.3, —2.4)
and —2.5 °C (CL: —2.9, —2.2), respectively, approx-
imately two degrees lower than mean annual soil tem-
peratures in evergreen needleleaf boreal forests and
tall shrub tundra (figure 3(c)).

Variation in mean annual soil temperature is
primarily driven by the minimum soil temperat-
ure in the cold season (figures 4(a) and (b)) in all
vegetation types, and is likely linked to the latent
heat exchange necessary for warming frozen soil.
Surprisingly, summer maximum soil temperatures
showed weak relationships (figures 4(c) and (d),
tables S3 and S4), explaining 9%-50% of variability
in mean annual temperature in most tundra veget-
ation types with the exception of herb-barren and
tall shrub tundra. Mean annual soil temperature and
maximum soil temperatures were closely related in
(R?> = 0.80) in herb-barren. There was no signific-
ant relationship in tall shrub tundra. Mean annual
soil temperature was also not significantly related to
maximum soil temperatures in all boreal forest types
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indicating that warmer summer conditions do not
necessarily increase mean annual temperatures. Max-
imum soil temperature was not significantly related
to minimum soil temperature with the exception of
tall shrub tundra (electronic supplement, figure S9).
Colder minimum temperatures were associated with
warmer maximum temperatures in tall shrub tundra.
This demonstrates that for many vegetation types,
cold season conditions predominately drive mean
annual soil temperatures, and there is not a strong
coupling between cold season and warm season soil
temperatures.

4. Discussion

4.1. Impacts of vegetation on cold- and
warm-season soil temperature

We found that tall shrub tundra had the highest
soil temperatures after herb-barren during the warm
season (figures 2(a)-(c)) when normalized by air
temperature, contrary to observations of local soil
cooling associated with shading from shrubs in the
warm season (Blok et al 2010, Loranty et al 2018).
Short shrub tundra also had higher temperatures
than boreal forests and tussock tundra. Tall and short
shrub ecosystems do not reflect the localized cooling
effect of shading observed by other studies (Sturm
et al 2001, Hinzman et al 2005, Myers-smith et al
2011), but rather exhibited relatively tight coupling
with warm season air temperatures. Consequently,
record high summer air temperatures across the Arc-
tic (Serreze and Barry 2011, Overland et al 2017)
may have a greater impact on warm season ecosys-
tem processes such as plant phenology and productiv-
ity and nutrient dynamics in tundra ecosystems com-
pared to boreal ecosystems (Loranty et al 2018, Post
et al 2019). The cooling impact of shrubs during
summer observed in manipulation experiments (Blok
et al 2010, Myers-Smith and Hik 2013, Nauta et al
2015), likely describes a highly localized microclimate
effect that is limited to directly below the shrub can-
opy (Lantz et al 2013). Our results indicate that such
microclimate effects are awash in a larger dataset that
includes a broader range of measurement probe loc-
ations within the ecosystem and varied meteorolo-
gical conditions. As such, we acknowledge the lim-
ited geographic scope of herb-barren and deciduous
needleleaf forest in this study are not necessarily rep-
resentative of pan-Arctic wide patterns. Our results
highlight that individual plot scale results in the warm
season are highly localized results and measurements
in localized regions are not suitable for broadly gen-
eralizing how vegetation can impact soil temperatures
across the permafrost region.

We found that cold season soil temperatures
were more consistent between vegetation types com-
pared to the warm season, and vegetation types that
are characterized by short canopies had the lowest
temperatures after controlling for air temperature.
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Figure 3. Freezing n-factor (a) for each vegetation type at a depth of 0 cm. Mean annual minimum air temperature for each
vegetation type at a depth of 0 cm and an air temperature maximum of —22 C (b). Mean annual temperature for each vegetation
type at a depth of 0 cm and an average annual air temperature of —6 C (c). Boxes contain 25th and 75th percent credible intervals
and whiskers show Bonferroni corrected credible intervals for a 5% significance level used to assess differences between vegetation
types.

While we were unable to control for snow cover (figures S6-S9) indicate that our results do not reflect
in our analyses, the broad geographic and cli- regional variation in snowfall. Vegetation affects cold
matological ranges captured by our sample sites season soil temperatures through impacts on snow
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distribution and snowpack characteristics (Essery
and Pomeroy 2004, Myers-smith et al 2011). Greater
shrub height (Paradis et al 2016, Frost et al 2018) and
higher forest cover (Jean and Payette 2014) are dir-
ectly linked to higher winter soil temperatures, but we
observe similarly high cold-season soil temperatures
across all tall shrubs and trees. The insulating effect of
snow on soil temperatures saturates at snow depths as
low as 20 cm (Slater et al 2017), and thus geographic
variation in snow cover or large differences in canopy
height between the shrubs and trees in our study may
have minimal influence across our broad geograph-
ical scope.

4.2. Vegetation and soil temperature on annual
timescales

Opverall, we found that annual soil thermal regimes in
the permafrost region are dominated by cold season
conditions likely due to physical processes associated
with frozen soils such as higher thermal conductivity
in frozen soils, the amount of latent heat necessary
to thaw soils, the influence of snow meltwater in the

spring, and the release of latent heat in freezing soils
(Shur and Jorgenson 2007, Throop et al 2012). Herb
barren was the only vegetation type where both min-
imum and maximum temperatures were highly cor-
related with the mean annual soil temperatures as
is typical for annual fluctuations in soil temperat-
ure (Hillel 1998). Annual patterns in soil temperat-
ure have a longer duration of the cold season than the
warm season (figures 2(b) and 5) and soils in all veget-
ation types excluding herb-barren had some sites that
experienced a zero curtain. The zero curtain is char-
acterized by a prolonged time period (days—months)
when temperatures linger near zero due to latent heat
associated with freeze/thaw or the addition of snow
meltwater into the soil (figure 5). Mean annual soil
temperature did not significantly vary with warm sea-
son maximum temperatures in boreal and tall shrub
tundra suggesting that mean annual conditions are
more sensitive to temperature changes in the cold
season.

Surprisingly, higher winter soil temperatures were
not associated with higher summer soil temperatures
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with no relationship between minimum and max-
imum temperatures in all vegetation types except for
tall shrub tundra (figure S5). Sites with colder min-
imum temperatures tended to have warmer max-
imum temperatures in tall shrub tundra. It is likely
that sites with warmer minimum temperatures and
colder maximum temperatures could experience pro-
longed periods of freeze/thaw cycles due to high water
content in the soil (Outcalt et al 1990, Romanovsky
and Osterkamp 2000). This indicates that soil thermal
characteristics and snow that influence coupling with
air temperature are likely a driving factor in seasonal
soil temperature amplitude (Nicholson 1979, Smith
and Riseborough 1996). Further assessment of sea-
sonal soil heat fluxes, soil moisture conditions, and
vegetative traits and function would help elucidate
the plot level seasonal drivers of temperature (Loranty
et al 2018). In our synthesis, we found a paucity of
data that simultaneously quantified vegetation com-
position and structure, soil moisture, soil, and snow
properties. These inconsistencies are compounded
by variation in duration of data availability, meas-
urement height or depth in soil and air temperat-
ure measurements. While our modelling approach
allowed us to overcome many of these issues, it is
clear there is a continued need for better under-
standing the biological and physical drivers of soil-
vegetation-atmosphere continuum coupling in the
permafrost region, especially those related to interac-
tions between vegetation canopies and snow cover.

4.3. Soil temperature and climate change

Our results indicate that ongoing vegetation change
across the Arctic will alter relationships between air
and soil temperatures with continued climate warm-
ing. Widespread tree and shrub expansion are among
the most prominent changes, and will accelerate
soil warming (Chapin et al 2000, Tape et al 2006,
Pearson et al 2013, Frost and Epstein 2014). How-
ever, emerging evidence indicates that pan-Arctic
vegetation change is not unidirectional (Phoenix and
Bjerke 2016). Advances in long-term monitoring and
remote sensing technologies have revealed heterogen-
eity in Arctic vegetation change typically inferred by
time series analyses of satellite data (Myers-Smith
et al 2020). In boreal forests, disturbances such as
fire and permafrost thaw may lead to net declines in
forest cover at the landscape scale (Helbig et al 2016,
Sniderhan and Baltzer 2016). Consequently, accur-
ate predictive understanding of future pan-Arctic
soil temperature regimes, and associated impacts
on permafrost and related climate feedbacks will
require detailed understanding of vegetation dynam-
ics. The contrary outcomes between some plot-scale
shrub manipulations and our results demonstrates
that small scale (meters—kilometers) spatial hetero-
geneity around plant canopies likely impacts soil
temperatures (Palmer et al 2012). Our synthesis of
plot scale observations demonstrates that there are
clear differences between trees, tall shrubs, and short
tundra vegetation at larger spatial scales, but we
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cannot discern the causal mechanisms underlying
these differences from our data alone. Our study
suggests that a better understanding of the spatial
heterogeneity in snow and soil conditions around
plant canopies would lead to a better understanding
of the impacts of vegetation on ground thermal
regimes. Standardized and consistent methodolo-
gical approaches that concurrently measure vegeta-
tion, snow, soil properties, and hydrologic conditions
from plot to ecosystem scales with spatial coverage
throughout the pan-Arctic and boreal regions would
greatly enhance the causal understanding of vegeta-
tion impacts on soil temperature.

Permafrost temperatures are rising as the Arctic
experiences increases in air temperature (Hinzman
et al 2005, Romanovsky et al 2010), but rates of tem-
perature increase vary with local hydrological condi-
tions, soil thermal properties, and vegetation char-
acteristics (Jorgenson et al 2001, Romanovsky et al
2010, Cable et al 2016). The mean annual temper-
ature of the permafrost table is typically correlated
with the mean annual temperature of the ground sur-
face (Smith and Riseborough 1996, Romanovsky et al
2003). Our measures of mean annual surface soil tem-
perature have implications for permafrost temperat-
ures, but permafrost temperatures ultimately depend
on both surface thermal dynamics and character-
istics that affect heat transfer in the soil such as
thermal conductivity and moisture content (Smith
and Riseborough 1996, Cable et al 2016). Our work,
for instance, does not quantify vegetation impacts
on soil thermal conductivity (such as transpiration-
driven soil drying that reduces conductivity), which
might decouple the influence of warming surface soil
temperatures on permafrost (Loranty et al 2018).

During the cold season, soil respiration is a signi-
ficant source of carbon dioxide and can increase by a
factor of 2.9-8.5 per 10 °C increase in winter soil tem-
perature (Natali etal 2019). Our observations demon-
strate that minimum soil temperatures are 4 °C—
20 °C greater in tall shrub and tree vegetation types
relative to short-statured vegetation types under the
same air temperature. Though we cannot rule out the
possibility that soil temperature increases preceded
vegetation change, our results nonetheless imply that
observed vegetation change across the Arctic may
be associated with increased winter greenhouse gas
emissions from soil respiration in recent decades. In
the long term (centuries to millennia), soil warm-
ing that results in permafrost degradation and soil
warming will alter carbon accumulation (Swanson
et al 2000). Overall, continued increases in vegeta-
tion height associated with tall shrub and trees expan-
sion over the next century (Myers-smith et al 2011,
Elmendorf et al 2012) lead to warmer shallow soils
and increase the potential for a permafrost carbon cli-
mate feedback.

Vegetation change across the Arctic has the
potential to affect the coupling between air and soil
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temperatures, with important implications for soil
and carbon dynamics in permafrost regions. Numer-
ous field studies have provided insights regarding the
direction and magnitude of soil temperature changes
associated with vegetation transitions, primarily at
the seasonal timescale. Our pan-Arctic synthesis
reveals that trees and shrubs promote warmer shal-
low soil temperatures at annual timescales, mainly
due to warmer cold-season soil temperatures. Sum-
mer air temperatures do not have strong impacts
on annual soil temperature dynamics, and so will
primarily affect seasonal plant function and soil car-
bon dynamics in most tundra vegetation types. Tree
and shrub expansion will amplify the effects of cli-
mate warming on soil temperature potentially lead-
ing to increases in winter carbon emissions and could
increase permafrost temperature and thaw.
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